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Abstract:

Tradlgse releer forventes at fa stor indflydelse i
fremtidens tradlgse netveerk. Denne rapport om-
handler to relaterede emner: interaktiv to-vejs
kommunikation via et relee og udvidelse af strate-
gier for netveerkskodning i relee netveerk til stgrre
netveerk.

Forste del af rapporten forsgger at gge de opné-
elige transmissions rater for et tre-terminals re-
lee netvaek med to-vejs kommunikation ved brug
af interaktive amplify-and-forward strategier. To
interaktive metoder er introduceret og de opnéae-
lige transmissions rater bliver beregnet. Ved brug
af simulering vises dog at metoderne ikke op-
nar bedre transmissions rater end den tradionelle
amplify-and-forward metode.

Anden del af rapporten omhandler koordinere-
de releeer, som er en generalisering af det simple
tre-terminals relee netvaerk. Der tages udgangs-
punkt i to mere avancerede relee netveerk, og der
designes kommunikationsstrategier, som muliggg-
re effektiv kommunikation ved brug af princip-
perne alignment og zero-forcing. To grundlaeg-
gende kommunikationsstrategier, kaldet precode-
and-forward og decode-and-forward, udvides til
disse mere avancerede relee netveerk. Herefter be-
regnes de opnaelige transmissions rater og sam-
menlignes. Simuleringer viser at precode-and-
forward giver de bedste resultater ved hgj signal-
stgjforhold, hvorimod decode-and-forward funge-
rer godt ved lave signalstgjforhold. Den endelige
konklusion er at principperne, alignment og zero-
forcing, skalere til stgrre netveerk.
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Preface

This Master’s Thesis documents a four months Master’s project by 13gr1012 on the ELITE
master education within Wireless Communication at Aalborg University in the spring of
2013.

The thesis concerns two aspects of two-way relaying; (1) increasing the achievable rates
of the traditional two-way relay channel, and (2) coordinated relaying, which deals with
larger relay networks.

Initially, the main motivation behind the project was solely to approach the outer
bound for the traditional two-way relay channel, which has been an open problem for
many years. The key difference between our and previous attempts, was the idea of using
interactive communication strategies. Halfway through the project, without any positive
results, we found that the problem was significantly more difficult than first anticipated. In
particular, we found that the paper [1] even hypothesized that interaction can not extend
the region. This problem is considered in Chapter 2 and 3, where the most developed of our
interactive schemes are presented. The direction of the project was then changed towards
relaying schemes for coordinated relaying which the remaining three chapters addresses.

The simulation code developed in the project is found on the CD attached to the thesis.
A list of acronyms can be found in Appendix A and a list of symbols in Appendix B
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CHAPTER

Introduction

Society is to higher and higher extend based on technology. The development within tech-
nology places heavy demands to the abilities of wireless communication; hence innovation
and research within the field is necessary. Relaying is a central concept within wireless
communication that allows two or more wireless nodes to communicate through another
node, called a relay. In recent years, there has been an increasing interest in the concept
of relaying in both industry and academia [2]. The applications of relaying ranges from
satellite communication, in which two terminals far from each other wish to communicate
through a relay, to ad hoc networks and cellular networks. One promising area in which
relaying is expected to become beneficial is in cellular infrastructure. As the number of
wireless devices increases, higher data rates are demanded and the frequency bands are to
be located well above 2 GHz, the base station infrastructure needs to be increasingly more
complex [2]|. A straightforward but rather naive solution is to increase the density of base
stations — at high deployment costs. The concept of relaying offers an alternative solution,
in which relays are scattered within each cell area. The deployment cost of relays is sig-
nificantly lower than of base stations since they are not connected to the wired backhaul
network. If the density of the relays is sufficiently high, most terminals are closer to a
relay than a base station. In that case, relaying promises range extension of existing base
stations [3, 4] and higher spectral efficiency.

The scope of this thesis is limited to two-way half-duplex relaying on the Gaussian
channel. Two-way relaying means that two or more terminals wish to exchange messages
using a relay. All terminals are furthermore assumed to be half-duplex nodes implying
that they can not simultaneously transmit and receive. In Fig. 1.1, three conceptual
different approaches in which relaying can be accomplished are illustrated [5]. Suppose
that the messages mi1 and mg of terminals 1 and 2 and destined to the terminal 2 and
1, respectively, are initially mapped to the codewords x; and xs. The first strategy, also
referred to as the routing strategy, corresponds to traditional point-to-point communication
in which multiple transmissions at once are seen as interference. Using this strategy, the
terminals may exchange messages within four rounds. The performance can be improved
by the use of network coding [5]. Upon reception of each of the codewords x; and xso, the
relay forms a sum of the two messages, denoted by x; @ x2 (e.g. modulo-2 sum for binary
channels), which is transmitted to terminal 1 and 2. Each terminal can then cancel their
own contribution from the sum to obtain the message from the other terminal. This is
illustrated in the second strategy with only three rounds. However, as the relay does not
need to decode each of the messages m1 and mo, a more efficient approach may be to form
the sum of the messages at the physical layer 5] such that the relay obtains a noisy version
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Figure 1.1: The two-way relaying problem.

of x1 @ xo directly from the channel. Next, the relay broadcasts a codeword, representing
the noisy sum, to the terminals. This leads to an approach in which the messages can be
transmitted in only two rounds. This concept is termed physical network coding since the
messages are combined at the physical layer. In this thesis, the strategies based on network
coding and physical network coding are studied. These strategies, in general, consist of a
multiple access (MA)-phase, where the terminals 1 and 2 transmit and the relay receives,
and a broadcast (BC)-phase, where the relay transmits and the terminals receive.

The contributions of this thesis are two-fold. In the this first part, an attempt to extend
the achievable rate region of the traditional two-way half-duplex relay channel, as depicted
in Fig. 1.1, is investigated. The second part addresses coordinated relaying, and considers
relaying schemes for more advanced relay networks with multiple antennas.

1.1. Approaching the Capacity of the Two-way Relay Channel

Since Van De Meulen in 1971 introduced the basic three-node two-way half-duplex relay
channel with Gaussian noise in [6], there has been a massive amount of research within the
field. The aim has been to reach the capacity region of the channel. An outer bound on
the capacity region is easily derived as in [5], but no relaying scheme has yet managed to
achieve it. During the years, several transmission schemes have been proposed, achieving
rates increasingly close to the bound. The most fundamental schemes proposed are; decode-
and-forward |7], amplify-and-forward [8, 9|, compress-and-forward [10]| and denoise-and-
forward (also known as compute-and-forward) [5, 7] which all uses network coding or
physical network coding.

In this work, a fundamentally different direction is taken. The key idea of the approach
is to use the interaction which is created between the three nodes during multiple MA- and
BC-phases. Interaction implies that the nodes can obtain feedback from other nodes that
can be used to encode future messages. In point-to-point communication, it is well-known
that feedback does not increase the capacity, but in multiuser systems and, in particular,
two-way communication systems, feedback is known to increase the capacity region for
several channels [11].

The organization of this part is as follows; Chapter 2 introduces the preliminaries
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Shared relay Shared four-way relay

Four-way relay

Figure 1.2: A large relay network in which all terminals exchange messages with their
base stations through relays. Red triangles denote base stations, black squares denote relays
and circles denote terminals. Three different relay networks are identified; (1) the shared
relay, (2) the four-way relay, and (3) the shared four-way relay.

and describes an achievable scheme for multiple access channel with perfect feedback.
This scheme is one of the main motivations of the relaying schemes to be presented.
In Chapter 3, the two interactive schemes based on the amplify-and-forward scheme are
proposed. The symmetric achievable rates are computed and the performance of the
schemes are compared to the amplify-and-forward scheme.

1.2. Coordinated Relaying

Although the two-way relay channel has attracted much attention in the past years, in
practical systems, the schemes for basic three-node relay channels are insufficient. Coor-
dinated relaying [12] deals with larger relay networks in which techniques, similar to those
for the three-node network, can be used to improve performance. The objective of the
base stations is to serve a number of users in the most efficient way. Based on the two-way
half-duplex relay channel, it is clear that a base station can exchange messages with all
its users, without interference, in a Time Division Multiple Access (TDMA) or Frequency
Division Multiple Access (FDMA) fashion. Coordinated relay is a broad term that covers
rate-efficient schemes for larger relay networks. The two basic principles used for designing
rate-efficient relaying schemes for larger networks are [12]:

1. Aggregation of communication flows: Instead of serving each of the terminals sepa-
rately (through TDMA or FDMA), multiple terminals are served at once.

2. Intentional cancellable interference: The communication flows are allowed to inter-
fere, but the relaying schemes are designed in such a way that interference can be
cancelled upon reception.

As relay networks grow larger, more advanced sub networks can be identified. In Fig. 1.2,
a large network of base stations, relays and terminals is depicted. Note that terminals
communicating directly with the base stations are omitted for clarity. The goal of the base
stations is to serve all the terminals. The figure identifies three sub networks which are
more advanced than the three-node relay channel. The four-way relay is investigated in
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[4] and with multiple antennas at the nodes in [3]. The shared relay is in general termed a
multi-way relay in [13], and if the relay have multiple antennas, it is called a Multiple-Input
Multiple-Output (MIMO) switch [14]. To the best of our knowledge, the shared four-way
relay has not been investigated in literature.

One of the big advances in wireless communication is the use of multiple receive and
transmit antennas for which the capacity was first found in [15]. MIMO channels in general
increase reliability of communication and the achievable communication rates. Essentially,
MIMO expands the time and frequency dimensions with a space dimension. For multiuser
systems, this implies that a MIMO node can communicate with multiple nodes at once, at
the same time and frequency, but in different spatial dimensions. In this thesis, the basic
sub networks, the shared relay and shared four-way relay, depicted in Fig. 1.2, are studied
with MIMO. In particular, schemes are designed using the following two principles:

1. Zero-forcing: Traditionally, if a node is broadcasting multiple messages to multiple
nodes simultaneously, the receiving node obtains a superposition of the messages, and
hence, successive interference cancellation have to be used to decode the messages
[16]. Zero-forcing takes advantage of the fact that if the transmitting nodes have a
sufficient number of antennas, it can transmit the messages for each node in different
spatial dimensions such that all nodes receives an interference-free signal. This is
principle is used for the four-way relay channel in [3].

2. Alignment: Suppose that two nodes wish to exchange messages through a relay with
many antennas. Then, in general, the signals from the nodes are received in two
different spatial subspaces at the relay. When two-way communication is desired,
this is suboptimal since interference can be removed at the nodes in the end of the
BC-phase. However, if the number of antennas at one of the nodes is increased, then
the node can align its transmission such the signals are received in the same subspace
at the relay, and hence decrease the number of spatial dimensions used at the relay
by the two-way communication flow. This effectively enables the relay to serve more
communication flows.

The part is organized as follows; the results of the MIMO channel, multiple access
channel, the MIMO switch and the four-way relay channel are summarized in Chapter 4.
In Chapter 5, a precode-and-forward [14] and two decode-and-forward relaying schemes are
proposed for the shared relay channel based on alignment and zero-forcing. The achievable
rates are derived and the performance is discussed. Finally, in Chapter 6, a decode-and-
forward scheme is presented for the shared four-way relay and the achievable rates are
compared to the shared relay.
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Two-way Relaying with Interactive
Communication






CHAPTER

State of the Art and Background

This chapter defines the two-way half-duplex relay channel, which is studied in several
papers |5, 8, 7, 9, 10, 17]. Based on the system model, the Amplify-and-Forward (AF)
scheme is described, which is used by the interactive relaying schemes discussed in the
next chapter. The model considered in this chapter is simplified as much as possible in
order to facilitate the analysis of the interactive schemes.

2.1. Two-way Relay Channel

The two-way half-duplex relay channel is depicted in Fig 2.1. The system model consists
of two terminals, indexed 1 and 2, and one relay node. The time is divided into two
phases; a MA-phase and a BC-phase, each of n channel uses. Terminal j € {1,2} has a
message m; € {1,..., 2781 destined to the other terminal, where R; denotes the rate of
the communication flow from terminal j to terminal j!. The rates, Ry and Ry, describes
the number of bits that are communicated per channel use. In the MA-phase, the terminals
simultaneously transmit their signals to the relay. Each terminal maps its message m; to an
n-dimensional vector, x; € C"*! using an encoding function fj(n) A1, 20 o e

ie. X = f(n)

; (mj). The encoding functions have to satisfy the power constraints at the
terminals

1
ExJij <P, forje{1,2}. (2.1)
The relay observes a noisy superposition of the signals from the terminals yp € C**!, i.e.

YR = X1 + X2 + 2R, (2.2)

and applies a mapping ¢(™ : C"*1 — C™*1 before broadcasting the signal back to the
terminals. Consequently, the relay transmits xz = ¢ (yg). The relay mapping ¢(™ has
to satisfy the power constraint at the relay

1
—xixp < Pp. (2.3)
n

Each terminal then receives a noisy version of the signal from the relay y; € C™¥l e,

y; = 9™ (yr) + 2. (2.4)

!5 denotes the opposite terminal, i.e. j = 1 if j = 0 and 0 otherwise.
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Figure 2.1: The two-way relay channel.

The noise signals added at the relay and at the terminals are identical and indepen-

. . B . . . . . . iid
dently distributed (iid) zero-mean Gaussian variables with unit variance, i.e. zg, 21,22 ~

Nc(0,1,), where %9 means “iid according to the distribution” and N¢(0,1L,) denotes the
distribution of zero-mean complex multivariate Gaussian random variables with covariance
matrix I,,. Finally, terminal j uses the decoding function mg,”) L C {1,270 o
reconstruct the message m; from terminal j.

The rates Ry and Ry are said to be achievable if and only if, a sequence of encoding
(n)

functions f;n), decoding functions mj and relay mappings ¢(™ exist, such that, for all
€ > 0, there exists n > 0 such that

P%m@@ﬁ#mﬂﬂm@Wﬁ#ma<a (2.5)

If the rates Ry and Ry are achievable, the tuple (R, R2) is called an achievable rate pair.
A set of achievable rate pairs (Ry, R) forms an achievable rate region, and if it can be
shown that the achievable rate region contains all achievable rate pairs, the achievable
rate region is also the capacity region, which in general can be shown to be convex using
time-sharing arguments [16].

This definition implies that a relaying scheme is achievable if the probability of er-
rornous reconstruction of the messages m; with j € {1,2} vanishes as n tends to infinity.
It is important to note that finding the capacity region is a difficult task. The next section
establishes a simple outer bound on the rate region using the capacity of the Additive
White Gaussian Noise (AWGN) channel.

2.2. Outer Bound on the Capacity Region

From the system model, a simple outer bound for the capacity region of the two-way
half duplex relay channel can be established. Outer bounds are of central importance in
information theory in order to compare the performance of coding or relaying schemes to
the optimum [16]. In particular, to show that a certain achievable rate region of a channel
is also the capacity region it must the shown that the achievable rate region coincides with
an outer bound. For the system model at hand, the rate R; can be bounded as

(a)
Ry < I(x1;y2|m2) < min(I(x1;yr|m2), [(xR; y2|m2)), (2.6)

where I(+;-) and I(-;-]-) denotes the mutual information and the conditional mutual infor-
mation, respectively, and (a) follows from the data processing inequality [16]. Intuitively,
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this means that terminal 1 can not communicate information at a higher rate than if both
terminals and the relay knows the message from terminal 2. Considering the case in which
terminal 2 does not transmit, it is clear that I(x1;yg|me) and I(xpg;y2|mse) are upper
bounded by the capacity of the AWGN channel?, and hence the following rate bounds are
obtained

R; < min (logy (14 Py),logy (1 + Pr)) (2.7a)
Ry < min (logy (1 4 P»),logy (1 + Pr)) .

This outer bound has been extensively studied in literature |5, 7|, but has not been
achieved. Recent results, however, indicate that structured codes such as lattice codes
needs be used to approach the bound, but the best known scheme only achieves the sym-
metric (P = P, = P) rates [5]

. . 1
Rllattlce — R12attlce < min <10g2 (2 =+ P> ,10g2 (1 —+ PR)) . (28)

In the next section, the simple relaying scheme amplify-and-forward is introduced. The
performance of these schemes is, however, far from the lattice based schemes.

2.3. Amplify-and-Forward

The AF scheme is a simple scheme for two-way half-duplex relaying on the AWGN channel
[8, 9]. The main idea is that the two terminals transmit their codewords simultaneously
such that the relay receives a noisy sum of the codewords. The relay scales this noisy
sum and relays it back to the terminals. Each node then subtracts its own contribution,
resulting in an estimate of the other terminals codeword. This yields a very simple relaying
scheme that performs well, with a constant gap to the outer bound in (2.7), for high SNR.

In the MA-phase, each terminal maps its message m; to a codeword x; € C™*1. The
power of each codeword is limited by a power constraint P; such that

1 H
EX]- Xj S Pj. (29)

The codewords are transmitted such that the relay receives a noisy superposition of the
codewords

YR =X1 + X2+ Zp. (2.10)

where zp ~ Ng(0,1,). The signal y; and x; € C"! for i € {1,2,R}. At the relay,
upon reception, yg is scaled by an amplification factor v = ,/25% such that the power

constraint vzy%y < nPpg is satisfied. In the BC-phase, the resulting signal is broadcast to
the terminals, i.e. each terminal receive

| Pr
vy = P+ 1 (Xl —+ X9 + ZR) —I—Zj, (211)

2The AWGN channel is given by y = = + z, where E[z] < P and z ~ N¢(0,0?%). The channel capacity
is then given by log,(1+ %) and the ratio £; is termed the Signal to Noise Ratio (SNR). The capacity is
achieved using random codebooks with z distributed as N¢ (0, P) [16].
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Figure 2.2: The performance of AF compared to the outer bound derived in (2.7) with
P=P =P

where z; ~ N¢(0,Ix) and j € {1,2}. Terminal j then cancels its own contribution from
y;. In that way, the AF scheme essentially creates a point-to-point AWGN channel from
terminal j to terminal j with SNR given by

Pr

s P; PnP:
SNR; = 25;“ ! =5 gpﬂ - (2.12)
2Pj+1+1 R+ 2+

If the terminals use capacity achieving codes for the AWGN channel [16], the terminals can
decode the codewords at the rates

PpP:
<log, (14— 21BTT ) 2.1
RJ<°g2< +PR+2PJ-+1> (2.13)

In Fig. 2.2, the performance of the AF scheme is compared to the upper bound in (2.7).
This figure shows that, at high SNR, the gap between the achievable rate and the upper
bound is constant, and decreases as Pr becomes larger than P. The main problem with AF
is that the noise from the MA-phase is amplified by the amplification factor as the signal.

The aim of the interactive relaying scheme is introduce multiple MA- and BC-phases
such that feedback is allowed, and to investigate if this may increase the achievable rates
of the AF scheme. The next section describes the Multiple Access Channel with Perfect
Feedback (MACPF) that illustrates how feedback can be used to increase the capacity
region.

2.4. Multiple Access Channel with Perfect Feedback

In this section, the Multiple Access Channel with Perfect Feedback is introduced. The
system model is not directly used later, but the main goal of the section is to illustrate a
scheme that does achieve an extended achievable rate region when feedback is facilitated.
The system model is depicted in Fig. 2.3. The objective is determine the rates at which

10
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Terminal 1

L]
mp —>| \«

Terminal 2

o > Receiver [ (11,Mm2)

Figure 2.3: The MA channel with perfect feedback [18].

the two terminals can independently communicate to the receiver. Without feedback, it
is widely known that the capacity region can be approached using successive interference
cancellation. Using perfect feedback, however, the achievable rate region can be extended
using a transmission scheme by Cover and Leung in [18] that exploits the fact that the
terminals can transmit correlated information.

The time is divided into n channel uses and the two terminals have messages m; €
{1,...,27%} and my € {1,...,2%2} that are destined to the receiver. In channel use
i € {1,...,n}, the terminals transmit signals z1; € R and x2; € R, and the receiver
obtains a noisy superposition of the signals, i.e. y; = z1,; + x2; + 2, where z; is a zero-
mean Gaussian variable with unit variance. Before the next channel use, y; is feed back
to each of the terminals, such that the signals x1 ;41 and 22,41 may depend on y;,...,y1.
The total powers of the signals from the terminals are limited by the power constraints Pj
and P,

1 n
Eini < P; for j € {1,2}. (2.14)
=1

The objective is to reconstruct the messages m; and mo at the receiver with a vanishing
error probability as the blocklength n tends to infinity.

If the feedback is not used by the terminals, the channel reduces to the traditional MA
channel for which the capacity region is known to be (the achievable strategy is described
for the MIMO MA channel in Section 4.2) [16]

1
R; < ilogg (1+P)) for j € {1,2} (2.15)
1
R+ Ry < §log2 (1+P1 —|—P2). (2.16)

In the following, the achievable region is improved by taking advantage of the feedback
using a scheme first derived in [18]. The n channel uses are equally divided into B+1 blocks,
indexed 0, ..., B, such that each block consists of np = 577 channel uses. Similarly, the
messages m; are divided into B messages mj, € {1,...,2"5%%}. The main idea is that
in block 0 < b < B, transmitter j uses a fraction «; of its power for transmission of
new information, i.e. the message m;;, whereas the remaining fraction a@; = (1 — «;) of
its power is used to resolve uncertainty about the messages, mq;—1 and mop_1, in the
previous block. In the first block with b = 0, the transmitter j only sends new information
with power a;; P;. The rate of the new information R; from terminal j is chosen such that
terminal j can correctly decode the message from the feedback, in the end block b, using

its own contribution, T34, as side information. To allow this, the rate R; have to satisfy

1
R; < 3 logy (1 + ;P;) . (2.17)

11



Chapter 2. State of the Art and Background

At the receiver, the new information can not be correctly decoded since it does not have
any side information, but it does obtain %nB logs (14 a1 P14+ aaPs) out of ng(Ry+ Re) bits,
and hence the clarifying information in the following block has to convey the remaining

1
npR. > np(R1 + Ry — 5 logy (1 4+ a P + aoPy)), (2.18)

bits of information.

Since each terminal knows the message of the other terminal at the end of block b,
both terminals know what information the receiver has about the messages m1; and moy,
and hence they can cooperate in order to send the remaining np R, bits in block b + 1.
Cooperation is achieved by transmitting the same codewords of amplitude /a;P; such
that the power of the clarifying information becomes (v/a1 Py + \/EQPQ)Q =a P +as P+
2v/ a1 Py Py after superposition on the channel. Note that since the terminals transmit
the same signal, the power of the clarifying information is higher than if the terminals
transmitted independent information. This effect is termed beamforming and is the key
idea of the scheme. Consequently, the receiver can decode the clarifying message in block
b+ 1, treating the new information as noise, at the rate

a1 P+ e Py + 2\/a1a2P1P2>
1+a1 P+ aoh '

(2.19)

1
R, < 3 log, <1 +
After decoding the clarifying information in block b+1, the decoded codeword is subtracted
such that only the noisy new information is left. In this way the scheme continuous until
the last block B, where no new information is sent. Combining (2.18) and (2.19) yields

1 a1 Py + oo P + 2\/a1aa P P
Ri+ Ry <=1 1 1 1 P, P
1+ 2_2{0g2< + 1+ Pyt aghy +logy(1 + a1 Py + aaP)
(2.20)
1
< 5 10g2 (1 + P+ P+ 2\/@1@2P1P2) . (221)

The scheme thus achieves the rate region given by (2.17) and (2.21) for any oy, a2 € [0, 1].
It is readily seen that, when a7 = ag = 1, the achievable region of the scheme reduces
to the capacity region of the traditional MA channel in (2.16), but in general, the scheme
achieves an extended achievable rate region.

Observe that the main idea of this scheme is that, in the end of each block, the terminals
knows the message of the other terminal, such that the terminals have common information
destined to the receiver, and hence they are able to cooperate and induce beamforming on
the MA channel. In the next chapter, this key idea is used to develop interactive schemes
for the AF scheme based on this idea.
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CHAPTER

Amplify-and-Forward with
Interaction

In this chapter, the AF scheme is generalized to include interaction. The main idea is to
use multiple MA- and BC-phases and a block based coding scheme similar to that for the
MACPF in Section 2.4. The signals from the terminals transmitted in each MA-phase are
then allowed depend on the signals received in previous BC-phases. In this way, part of
the signals of the BC-phase can be seen as feedback for the terminals.

In point-to-point communication, it is well-known that feedback from the receiver to
transmitter does not affect the capacity of the system, although complexity of the capacity
achieving codes may be significantly decreased [19]. In multiuser systems, however, the
MACPF is a clear example where feedback indeed enlarges the capacity region. However,
it has also been shown that, even with multiple terminals, the capacity region does not
improve using interaction for several channels [20, 21]. Therefore, it is not obvious whether
interaction may increase the capacity region of the two-way relay channel.

Here, the hypothesis is that feedback may enlarge the achievable rate region for AF
due to the similarities to the MACPF. AF consists of a MA-phase in which both terminals
transmit and a BC-phase in which a noisy version of the received codewords are broadcast
to the terminals. This is similar to the MACPF except that the noisy superposition is feed
back perfectly. However, the major difference lies in the fact that in the MACPF, the aim
is to decode the messages at the relay, while for the two-way relay channel, the goal is for
each terminal to decode the message of the other terminal.

In the schemes introduced in this chapter, a block coding scheme similar to the one for
the MACPF is used. The time is divided into B blocks, each consisting of a MA- and a BC-
phase of n channel uses. In contrast to the traditional relaying schemes with only one block,
this division enables the terminals to use previously received information in the encoding
process, and hence introduce interaction. This is done as following; in block b € {2,..., B},
the n-dimensional spaces of the MA- and the BC-phases are divided into two orthogonal
subspaces S(,) and S,y such that (1) the subspace S(,) contains new information, and
(2) the subspace S contains clarifying information about the new information sent in
the previous block. Upon reception at the terminals, each terminal estimates the message
of the opposite terminal using the new information received through the subspace S(,).
Next, this estimate is improved using the clarifying information in the subspace S().
The hypothesis is that this model can improve the symmetric achievable rates, i.e. with
R1 = Ry, and, eventually, approach the outer bound discussed in Section 2.2.

13
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This chapter proposes two different schemes to send clarifying information that uses
the fact the clarifying information becomes correlated as for the MACPF, and hence part
of the clarifying information is beamformed such that the relay receives higher power than
if the signals were uncorrelated.

Signal-cancelling scheme: In block b, in the end of the BC-phase, suppose that terminal
j estimates the signal of terminal j as xU) + z() + z() from the new information.
During the MA-phase of block b + 1, the signal cancelling scheme then transmits
—x@) 4+ x0) 4 2(B) 4 20) ag clarifying information such that the signal vectors x(*)

and x® are cancelled at the channel. The relay then receives 2z(%) 4z +2(2) The

key idea of the is that the power of the relay noise z(®) is beamformed such that it

may be used to improve the estimate xD) 4 z(B) 4 7(9).,

Noise-cancelling scheme: For the noise cancelling scheme, terminal 1 transmits —(—x(l)—i—
x(2) 4 z(7) 4 z(l)) and terminal 2 transmits x(1) — x(@ + z(®) 4 22 ag clarifying in-
formation such that the noise vector z(") is cancelled at the relay. The relay then
receives 2x() — 2x(2) — z(1) 4 2() The signal amplitudes of x) and x(?) are hence
doubled and the corresponding power is increased by a factor 4.

The following describes the system model more carefully and the transmission of new
information in the subspace S,).

3.1. System Model

This section introduces the system model with multiple blocks of MA- and BC-phases. The
time is divided into B blocks, each consisting of a MA-phase and a BC-phase. Each of these
phases are of n channel uses. Let Xl(f) € C™! denote the signals transmitted from each
terminal in block B such that the power constraints

xl()z)’ngZ) <nP (3.1)
are satisfied. The main idea is to use a certain number of the n-dimensions in the MA-
phase to transmit new information and, the remaining dimensions, to transmit clarifying
information. In the MA-phase, the signal dimensions are divided by a division constant
a € [0.5, 1] such that an of the dimensions are used for transmission of new information and
an = (1—a)n of the dimensions are used for clarifying information. Define Uy, € R"**",
U, € R"™ " as matrices such that [U,), U] is a unitary matrix, i.e.

H H H H
U(n)U(’I’L) = Ian, U(C)U(C) = Ian, U(C)U(n) =0 and U(n)U(C) = 0, (32)

where I, is the an-by-an identity matrix. These matrices defines the orthogonal sub-
spaces S,y and S(.) in which the new information and clarifying information are trans-
mitted in. For division in time, U,y and U, needs to be chosen such that [U,), Uy)]
is the identity matrix I,,. To distribute the power between the two subspaces spanned by
the matrices U,y and U, in the MA-phase, the amplification factors 7,) and 7, are
used. The variable 7, scales the new information in the subspace S(,) while 7 scales
the clarifying information transmitted in the subspace S(.. Similarly, at the relay two
amplification factors 7(,) and 7 are used to scale the signals in the two subspaces.

14



Section 3.2. Noise Cancelling Scheme

With these definitions, the signals Xl()i) can be decomposed into the signal conveying the
(%)

new information, X, € Com*1 and the signal communicating the clarifying information,
5(1()1) € C*1 such that xl()l) = U(n)fc,(f) + U(c)i,(j). Due to this orthogonal division of
the subspaces, each of the subspaces can be considered as being independent. For the
remaining part of this chapter the accents ~ and ~ denote signals in the subspaces S, and
S(c), respectively. Moreover, we define the matrices C(,) € C-2)xa g4 Cu € Coxe,
The matrix C(,) is later used as a compression matrix to compress an an-dimensional
signal, i.e. signals in the subspace S(,), into a @n-dimensional signal in the subspace S).

: C : . :
The matrices are chosen such that [ () ] is an unitary matrix.
(c)
In the following, the communication within the subspace S, is described. In each
block, each terminal transmit the new information

£ = wi (3.3)
where wl()j ) is an equivalent, but unscaled version of the new information to be send, and

satisfies the power constraint Wl()j )’le()j ) < anP. The relay then receives

~(R ~(R
where il()R) iid Nc(0,1,,). The signal ylﬂR) is scaled by the amplification factor v, before

being broadcast to the terminals, i.e.
~ ~(R
2B = 917, (3.5)

At the end of the BC-phase, each terminal receive
1 7, AR ~(j
y;(J) = Y(n) (n(n)wl(,]) + zl() )) + zl()]) (3.6)

after cancellation of their own contribution, where Zéj) S Nc(0,1,,). Based on (3.6), the
l()j) by dividing y;(” DY Y(n)N(n)-

The following sections describes the communication in the clarifying subspace, S(), for
the two interactive schemes.

terminals may obtain an estimate of w

3.2. Noise Cancelling Scheme

In this section, the noise cancelling scheme is introduced based on the previously described
system model. First, the signal model in the clarifying subspace is derived, and then the
achievable rates are found. The scheme is introduced in the following.

First block (b =1): Initially, the terminals transmit only new information, and hence
the relay only receives noise in the subspace S,

o =", (37)
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Chapter 3. Amplify-and-Forward with Interaction

where zb ~ N@(O Iazn). The relay broadcasts this signal back to terminals in the BC-
phase after multiplication by an amplification factor v

g =% 1700 =52 120 forie{1,2) (38)

where Zl(f) i Ne(0,Igy).

Block b € {2,...,B}: In block b, the terminals transmit the clarifying information

%) = (=1 Clo)F521 — 2mMimy Wh) (3.9)
= (=1)'n()Ce) <’Y(n) (n(n) { ~wi ¥ W,(f)l} + 3" )1) + Zl@l) : (3.10)

where 7.y is an amplification factor used to distribute the power between the subspaces
S(n) and S(.). Note that terminal  is allowed to subtract 27(n)7](n)wl(f_)1 from Sf,gi_)l since it
was transmitted by itself in the previous block. Following this step, the resulting signal is
compressed using the compression matrix C(.). Due to the compression by the matrix C),
the clarifying signal essentially only contains information about an of the an dimensions.

At the end of the MA-phase, the relay receives

g = g> %7 1+ 2" (3.11)

) Cle) |2V(m) M) (Wb D - Wz(i)l) —2) + 27| + 5" (3.12)

The key idea is now that, since the signals 5(,()1) and 5((()2), conveying the clarifying infor-

mation, are correlated, i.e. the transmitted signals from the terminals both contain wél_)l

(2)

and w,”,, the signal power is increased due to the beamforming effect. This effect is seen
from the factor of 2 in (3.12). The relay scales the signal before broadcasting it back to
the terminals

- (R
( ) _ Yo l() ) (3.13)
1 2) L(R)
= Yo { (©C) [ n)l(n) <Wl(; )1 Wz(> 1) Zt(> )1 + Zl(> )1} T2 ( } (3.14)
The terminals then receive the following clarifying information
(i 1 2 A(1 (2 _(R - (i
9 =0 {U(e)c@ [27@)77@) (Wz() Y- Wl()—)1> 24, + ZI()—)l] + 2 )} +2). (3.15)
After each terminal subtracts its own contribution, the terminals obtain
/(1) _ 2 _ 1) 4 52 5 (R) 5 ()
A (C) {%)C(c) [—2V(n>77<n>wb_1 Ty } T2z } Tz (3.16)
- 1(2 ) ~ _(R) (i
¥ =0 {mc)C(c) [2%)?7( Wit~ 2+ )1} T } + 2y, (3.17)
Estimates of the an-dimensions, carried by the clarifying information, of Wl(i) 1

obtained from (3.16)-(3.17) by left multiplying C?) on y, ') 1 1 that way, the clarifying

can then be

!The matrix CfIC)C@ is essentially an orthogonal projection matrix that maps from the an-dimensional
space into to the an-dimensional space spanned by C?C). Note that left multiplying C(HC)C(C) onto a vector
v with iid random entries leaves only g of the power.
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information can be used to improve the estimate of wl()] )1 from the subspace S(,). Note

that the difference between the estimates in the subspaces S(.), given by (3.16)-(3.17), and
in the subspace S(,), given by (3.6), is that the desired signal is amplified by a factor of 2
and that only an of the an signal dimensions of w(()]_) , are contained in the estimate S’I()J ),

With the signaling in both subspaces established, the next section considers conditions
for the amplification factors.

3.2.1 Amplification factors

In the derivation of the scheme, there are four amplification factors, n¢,), 7(c)» Y(n) and
Y(¢), that distributes the power among the subspaces S(,) and S(.) in MA- and BC-phase,
respectively. The objective is to choose these parameters along with the division constant
« in such a way that the rates achievable using the scheme are maximized.

To make the terminals and relay use the available power, the power of the signals in
(3.3),(3.5), (3.10) and (3.14) are computed and equated to the power constraints, yielding
the following following equations

(])H (J)+ (4)H (J)

= 1@V 200y P+ 1] + 1) + 1%, yaP = P, (3.18)
1 (rR)H. -(R),H.
;Xé ) ( )_|_ ( ) I(> )
2 = 2 2 2 2 2 _

As there are four variables and only two equations to be satisfied, 77(20) and 7(20) are found

in terms of 77(2n) € [0,1] and V(n) [0 P]. From (3.18)-(3.19), it is found that

a2 P+1)
2 P- n(Qn)aP
ey = 5(7(2”) [217(2n)P +1]+1) (3.20a)
Pr — *y(Qn)a 277(2n)P + 1) (3.200)

075 (2 |82 ymty P42 +1)

Consequently, the rate maximization later only has to be performed over the parameters
&, T(n) and Y(n)-

3.2.2 Optimal reconstruction

At the terminal, it is desired to reconstruct the best possible estimate of the signal Wéj )

for j € {1,2}. In this section, the unbiased linear Minimum Mean Square Error (MMSE)
(1)

estimator is used to reconstruct the signal w,” at terminal 2, and similar calculations can
(1)

be carried out at terminal 1. From the subspace S,), an estimate of w; ’ is given by (3.6).
The objective is then to improve this estimate using the clarifying information in (3.17).
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The new and clarifying information are combined using an unbiased estimater

- (1) 1 H /(2)
W, = Cin Cm)¥y
1 /(2) 1 H /(2)
+ A ClLC9, +(1—21) clly (3.21)
Yoylmy @O 290 YoMy T
—wh L [(CECn +aclic,)z

1 1
+— <c};‘cn + “c?cc) 2%
) 2

P Aang a0 LA anyn)
2Y(n) 2Y(n)M(e)
1—A _(2)
47 CcHyl } , 3.22
29(m) V() M(e) bt (3.22)

where the matrices C&)C(n) € R¥** and CE)C(C) € R**® denote orthogonal projection

matrices. The parameter A € [0, 1] is a weighting parameter that determines the weight of
the subspaces S(,) and S in the final estimate. In order to obtain the MMSE estimate,
the noise variance has to be minimized with respect to the parameter A.

From (3.22), the noise variance of the estimate can be found as

U;ZXF,NC(/\an(n)fY(n)a @)

1 20 — 1 1
= [ a + N+ <2a—1+(1+)\)2>
Mm@ [ 1 U
(L= XA+ + 1)
+ 17 2 g7 (3.23)
T V() "M(e)
The parameter A is then chosen such that af\F’NC(/\, N(n)s V(n)> @) is minimized, i.e.
ORENC(Mn)s Vim)» @) = i 0Rp N (A ) s Vi) » @) (3.24)

A€(0,1]

The minimization of (3.23) with respect to A is easily performed since (3.23) is a parabola
in terms of A.

Achievable rates The aim of the this section is to maximize the achievable rate using
the signal cancelling scheme. Within the nB channel uses, this scheme transmits a(B — 1)
Gaussian variables wl(f ), Assuming that the number of blocks B tends to oo, the achievable
rates of each terminal can be expressed as

aP
RAF,NC(U » V(n)» Oé) = lOgQ 1+ . (325)
(n)» 1(n) O-;ZXF,NC (n(n)v "}/(n), Oé)
This rate is then maximized with respect to the division constant o and the amplification
factors 7,y and v, (the amplification factors . and (. are given by (3.20))

(opt)
Ryrne = ponax Rar(n(n), Yn)> @) (3.26)
Note that the problem is not convex. The problem is therefore solved using fmincon ()
in MATLAB with a large number of initial points. Results are shown in the numerical

results in Section 3.4
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3.3. Signal Cancelling Scheme

This section considers the signal cancelling scheme. As opposed to the noise cancelling
AF scheme where the signal contributions in the clarifying signals are correlated, this
scheme cancels the signal contributions on the channel and beamforms the relay noise. The
approach for the derivation is similar to the noise cancelling scheme, and hence repeated
derivations, including signaling in the first block, are omitted.

Block b € {2,...,B}: In block b, the signal cancelling scheme
% = 00 Clo (357 = 2¥mimwh 1) (3:27)

7 R
=) C(e) <7<n> (mn) { —wy)y + wy } + 2" )> + 7 )1) (3.28)

where 7)) is a scaling variable used for power distribution among the subspaces S(,) and
S(c)- The relay then receives

R R (1 ~(2 (R
()—mc)C()[ Vw1 + §)1+()]+Z§) (3.29)

As opposed to the noise cancelling scheme, the key idea with this scheme is that the noise
received at the relay in block b— 1 is beamformed as clarifying information in block b. The
relay scales the signal before broadcasting it back to terminals

< (R ~(R ~(1 ~ (R
Finally, the terminals receive the clarifying information
- (7 R (R < (7
580 =10 {0 Coo [2ra®, + 8+ 4P} +5l. (aa
(R)

The signal obtained in (3.31) is essentially an estimate of the noise 2, ;. As for the noise

()

cancelling scheme, estimates of w,”’; can then be obtained from (3.6) and improved using

the clarifying information in (3.31) by cancelling the noise z( )

3.3.1 Scaling coefficients

As for the noise cancelling scheme, constraints for the amplification factors 7,), (), Yn)
and () are computed. This is done by computing the power of (3.3),(3.5), (3.28) and
(3.30) and equating to zero, yielding the equations

2 —( 2 2 2 2 _
V2@ (n(c) [4v(n) + 2} n 1) + 20 (Qn(n)P + 1) — Py (3.33)
As there are four variables for only two equations, 77(20) and 7(26) are found in terms of

My € [0, 5] and 77, € [0, PR]. From (3.32)-(3.33), it is found that

04(277(271)134-1)
P — 772 aP
2 (n)
= 3.34
" T a6 R, P+ 1+ 1) (3.34)
Pr — ’y?n)a (277(2n)P + 1)
(3.35)

O S 2] o)
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3.3.2 Optimal reconstruction

An estimate of Wl()j ) can be constructed based (3.6) and (3.31). As for the noise cancelling

scheme, an unbiased linear estimater is used to obtain the estimate

- (1) [N C) 1 H -(2)
wlhe— = 3@ _q-)n-—— iy (3.36)
T Yy 2Ym Ve O
=w) + nl (clic, + acc)n
(n)
T <C§Cn 412 AC?CC> 22
Y(n) 2
_ 12 “AcHc,al!) - ;ic?iéfi
Vn) V(n) ()
1-—A _(2)
=l ] (3.37)
2Ym) VM)

Surprisingly, this expression is essentially identical to the estimate for the noise cancelling
scheme in (3.22) apart from signs differences. This implies that the MMSE estimate of wl()] )
has a noise variance given by

O—?AF,SC (n(n) 1y V(n)s Oé) = min O—iF NC()‘v Nn)s V(n)s Oé). (338)

The difference from the noise cancelling schemes lies constraints on the amplification factors
in (3.33). The rates achievable with this scheme are hence found by the same optimization
problem as for the noise cancelling scheme in (3.26).

The next section solves the two optimization problems and compares the performance
of the schemes to the AF scheme.

3.4. Numerical Results

In this section, the achievable symmetric rates R = Ry = Ry of the two schemes are found.
The achievable rates are computed by solving the optimization problem in (3.26) with
the amplification factors for each of the schemes. As the optimization problems have not
been shown to be convex, the optimization over the three parameters is performed using
fmincon () with 100 random feasible initial points. The achievable symmetric rates are
computed in terms of the terminal power constraint P and the relay power constraint Pg,
and the results are depicted in Fig. 3.1. It is seen that no improvement, compared to the
AF scheme, is obtained since the achievable rates of the proposed schemes coincides with
the AF scheme for all values of P and Pg.

To develop insights, Fig. 3.2 shows the achievable rates if the division constant « is
fixed to a certain value in the interval [0.5,1]. These results shows that the achievable
rates strictly decreases as the division factor o decreases. When P = Pr = 1, the two
schemes yields identical achievable rates. This is because the optimization problem yields
the trivial solution in which 7,y = 7@,y =1 for both schemes. This is not the case when
P = Pr =100, where the signal cancelling scheme is better for low a values.

Although the developed schemes do not show improvements, it does not mean that
interaction can not improve the achievable rates of the two-way half-duplex relay channel.
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R [bits per channel use]

Figure 3.1: Comparison of the proposed AF schemes.

The main problem with the developed schemes seem to be that the noises added each
time a signal is received at the terminals or the relay accumulates when it is send back
and forth between the terminal and relay. This problem may be circumvented by using
compress-and-forward or more advanced relaying schemes based on lattice coding [22], and
hence further work may explore different relaying strategies with signaling similar to the
proposed schemes.

A different path to follow is to take the contrary hypothesis, i.e. that feedback can not
increase the achievable rates of two-relay relay channel for some relaying scheme. Then the
approach the taken in [20, 21] can be used to derive upper bounds on the achievable rates
with feedback. If it can be shown that the upper bounds coincides with the achievable
rates, it can be included that interaction does not improve the scheme.

In fact, it is hypothesized in [1] that interaction can not improve the capacity regions if
the following three conditions are satisfied: (1) self-interference can be cancelled, (2) there
are no loops in the network, and (3) there are no “coherent gains” such no nodes in the
network has common information destined to other terminals. The two-way half-duplex
relay channel indeed satisfies these conditions.
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Figure 3.2: Achievable rates of the signal cancelling and noise cancelling schemes com-
pared to the AF scheme in terms of fixred o € [0.5, 1].
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CHAPTER

State of the Art and Background

This chapter contains the preliminaries of the part on coordinated relaying. In particular,
the capacity results and the optimal power allocation strategy for MIMO channels are
summarized. MIMO essentially extends the time and frequency dimensions with a spatial
dimension. In that way, the throughput and reliability in wireless communication systems
is increased. Besides these advantages, MIMO also allows a node to communicate with
multiple other at the same time and frequency, but in different spatial dimensions. This
idea is fundamental for the principles alignment and zero-forcing, which are introduced
later. Based on the results of the MIMO channels several channels, which are used later,
are introduced.

After introducing the MIMO channel, the fundamental results on the multiple access
channel, the wireless MIMO switch, the two-way MIMO relay channel and the MIMO four-
way relay channel are summarized.

4.1. MIMO Channel

The Multiple-Input Multiple-Output channel with M; transmitting and M receiving an-
tennas is depicted in Fig 4.1. In this section the capacity results and the optimal power
allocation strategy are summarized. The derivation of the capacity of the MIMO channel
first appeared in [15] by Teletar, and since then, MIMO channels have been subject to a mas-
sive amount of research. MIMO channels, as opposed to Single-Input Single-Output (SISO)
channels, not only increases the throughput under the same power constraints, but also
makes the channels more robust to fading and enables the possibility of creating multi-
ple separate spatial channels. These properties are termed transmit diversity and spatial
multiplexing, respectively [23].

The signal x € CM*1 is emitted by the transmitter and is subject to the average power
constraint P, i.e.

E [XHX] =tr (XXH) <P (4.1)

For the Gaussian SISO channel, Gaussian signaling is optimal [16]. Likewise multivariate
Gaussian signaling, with covariance matrix denoted by the positive definite matrix Qx =
E [XXH] € CMixMy i also optimal for the MIMO channel [15]. The signal is propagated
through a linear channel modeled by the matrix H € CM2XM1_ guch that the receiver

observes y € CM2x1 je,

y = Hy +z, (4.2)
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]\[1 ]\[2

x Y Ty
x2 Y Y

xnY H Y v

Figure 4.1: The MIMO channel.

where z ~ N (0, C,) with C, € CM2*M2 heing a positive definite noise covariance matrix.
The objective is to determine the maximum amount of information, denoted I(x,y), that
can be transmitted from the transmitter to the receiver per channel use, in terms of the
covariance matrix Qx. An expression for the capacity is readily derived as in [15]

¢ N I 43
MIMO szol,?r%éx)gp (x;y) (4.3)
- Hly) - H 44
Qo A ) — H(z) (4.4)

= g | logy [me(Lu, + HQuH')| — log, [reC,| (4.5)

= max _logy[Iy, +C, 'HQxH"|, (4.6)

 Qu0,tr(Qu)<P

where |A| denotes the determinant of the matrix A. The objective function of the max-
imization problem in (4.6) is concave and the set of covariance matrices Qx satisfying
the power constraint is convex. Therefore, the expression in (4.6) can be computed using
standard convex optimization tools. However, the solution is efficiently found using the
waterfilling algorithm, which is explained next and also gives insight to the problem of
optimal power allocation.

Waterfilling solution In the following, the waterfilling algorithm used to perform the
maximization in (4.6) is derived based on [15]. To simplify the treatment in the following,
assume that C;l/QH is of full rank and that M = M; = M,'. Moreover, denote the
singular value decomposition (SVD) of C, 12y by USVH. By Sylvester’s determinant
theorem? and the property UNU = I,;, the following manipulations on the objective
function of (4.6) can then be performed

logy [Tns + C, "HQxH"| = log, [Ty + USVHQ,VSHUY| (4.7)
= logy [Ins + S"'SVIQ, V.

Tn [15], the waterfilling algorithm is derived for any M; and Mo.
2Sylvester’s determinant theorem states that |I, + AB| = |I, + BA| for A € C**9 and B € C7*?,
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Section 4.1. MIMO Channel

Let Qx denote VHQ,V and s; denote the i-th diagonal entry of S"S. Then (4.8) can be
upper bounded by the Hardamard’s inequality® as

M
log, ‘IM + SHSVHQXV‘ < log, (H(l + lex”)> (4.9)
i=1
M ~
= Z log2 (1 + SiQx7’ii) (4.10)
i=1

where wa denotes the i-th diagonal entry of Qx. Since Qyx is required to be positive
semidefinite, it is seen that Qx has to be chosen as diagonal matrix with positive entries
such that the inequality in (4.9) is satisfied with equality. The optimization problem in
(4.6) is then reduced to the problem of finding the diagonal entries Qy ; fori € {1,..., M},
ie.

M
Cvivo = _ max. Zlogz (1 + SiQxﬂ'i) . (4.11)
Qx,iizovtr(Qx)SP i=1
This problem is readily solved using Lagrange multipliers. Let u > 0 and A\; > 0 denote
the Lagrange multipliers for the constraints tr (Qx) < P and Qx“ > 0. Then we have
the stationarity equations
Si 1 1

[
A =08 Qe = _— 4.12
1+ SiQx,ii ’ o " — )\z Si ( )

for i € {1,..., M} and the complementary conditions, me‘/\i = 0. Consequently, the
solution of the problem is given

Qx,ii = max <0, Lo 1) : (4.13)
oS

and the corresponding Lagrange multipliers for the positivity of the diagonal entries are

given by A\; = max(0,x — s;). The remaining Lagrange multiplier, p, for the power con-

straint is found numerically. The value % is termed the waterlevel and has to be chosen

such that sz\il Qx,ii = P.

Finally, the optimal covariance matrix of the input x to the MIMO channel is given by
VQXVH. In the field of MIMO, the column vectors of the matrix V are called eigenmodes,
and since they are right singular vectors of the channel Cy Y 2H, they essentially describes
M orthogonal Gaussian SISO channels, each with the channel coefficient s;. The idea, and
the reason for the naming, of the waterfilling algorithm is that, as the waterlevel increases,
the algorithm starts pouring power into the strong eigenmodes. That is, at low power,
only the strongest eigenmodes are used, whereas most eigenmodes are used at high power.
Achieving the capacity of the MIMO can therefore be achieved using traditional capacity
achieving Gaussian codes, such as Low-Density Parity Check (LDPC) codes [24], for each
of the eigenmodes [16].

3The Hardmard’s inequality states that det A < [, Aii, where A is a positive semidefinite matrix and
A;; denotes the i-th diagonal entry column of it. The inequality is satisfied with equality if and only if
the matrix A is a diagonal matrix or at least on of the diagonal entries are zero.
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Figure 4.2: The general MIMO MA channel.

Degrees of Freedom At high SNR, the performance of the MIMO channel is determined
by the multiplexing gain, measured in Degrees of Freedom (DoF) [23|. The DoF basically
describes the number of interference free dimensions at high SNR, which corresponds to
the pre-log factor of the capacity formula. Assuming that Cy Y2 is of full rank, the DoF
for the MIMO channel may easily be found. At high SNR, i.e. when P = 2?111 Q x,ii tends

to 0o, all entries of QX“ are non-zero, and hence the capacity of the MIMO channel can be
expressed as

CMIMO high = min(My, M) logy(P) + o(logy(P)), (4.14)

where o(logy(P)) collects all terms growing slower than logy(P). From this equation, it is
seen that the DoF is min(Mj, Ms), and hence limited by the number of antennas at either
the transmitter or receiver.

4.2. Multiple-Access MIMO Channel

This section extends the results of the MIMO channel to the MA channel with K transmitters
with M, antennas and one receiver with Mp antennas. This setting is depicted in Fig 4.2.
Transmitter 4 € {1,..., K} has a message m; € {1,...,2"%} destined to the receiver.
The aim is to characterize the achievable rates R; over n channel uses. Each transmitter
encodes its message into a codeword of n channel uses, x; € C"*!, with the constraint
that %XHX < P;, where P; denotes the average power allowed at transmitter i. Moreover,
the codewords are Gaussian distributed with covariance matrices Q;. In the following, the
achievable rate regions and the corresponding coding strategies are summarized.

Let H; € CMr*Mi for j € {1,2,..., K} denote the channel matrices from transmitter
1 to the receiver, which are assumed to be of full rank. After transmission the receiver
obtains a superposition of the codewords from each transmitter y € C™&*x1

K
y =Y Hx +z, (4.15)
=1

where z 2 Nt (0,In,). The capacity region for fixed covariance matrices, containing the
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Section 4.3. Wireless MIMO Switching

achievable rates, is then given as 25|

Cymac = U {Z R; <log,

Qi=0,tr(Q;)<P; \i€S

In, + Y HQHJ
i€s

,vsg{1,2,...,K}}.
(4.16)

In particular, when K = 2, the achievable rate region satisfies

Ry < RYY = log, [Ty, + HiQHY| (4.17a)
Ry < RS”) = log, [Tar, + HoQoHY| (4.17b)
Ry + Ry < log, ’IMR + HlQlH{I + HQQQHI;‘ . (4.17¢)

For fixed Q; and Qg, in general, the achievable rate region in (4.17) is a pentagon as
depicted in Fig 4.3. Point A corresponds to the rate achievable if the receiver knows the
codeword transmitted by transmitter 2. Thus to achieve point A, transmitter 2 emits
a codeword x9 with covariance matrix Qg, which is known by the receiver (the rate of
transmitter 2 should be 0). The receiver subtract the known codeword, x2, and decodes
the message from transmitter 1 at the rate Ry < RgA). To achieve point B, the receiver
first decodes the message from transmitter 2, treating the signal from transmitter 1 as

noise. The achievable rate of this operation is
Ry < RS =logy |Tar, + (HIQuHY + 1,,,,,) " HQoHY| (4.18)
The receiver subtracts the decoded codeword xs and the message from transmitter 1 is

then decoded at rate

Ry < RYY = log, [Ty, + HiQHY. (4.19)

Finally, it can be verified that the sum rate inequality can approached arbitrary close

Ry + Ry < R + R (4.20)

= logy [Tnr, + (H1QuHY + Iny,) " HoQoHY | + log, | L, + H1QHY|
= logy |(Iny, + (H1QuHY + Iny,) " HyQoHY) (I, + H1QuHY)| (4.21)
= log, [Ty, + H1QHY + H,Q HY | (4.22)

The point D and C' are achieved in similar ways and all remaining points can be achieved
using time-sharing.

Degrees of Freedom Using similar arguments for the MA channel as for the MIMO

channel, DoF constraints can be found for the transmitters. Let dy, ..., dx denote the DoF
of the terminals 1,..., K. It can then be found that DoF of the terminals have to satisfy
[26]

> " d; < min (ZMi,MR> VS e{l,...,K}. (4.23)

€S €S
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Figure 4.4: The wireless MIMO switch with K = 4

4.3. Wireless MIMO Switching

The wireless MIMO switch is depicted in Fig. 4.4, and consists of a K terminals, indexed
1,..., K, with one antenna and one relay with at least K antennas. For simplicity, assume
that the relay has exactly K antennas. The message from each terminal is destined to an-
other terminal in such a way that exactly one message is destined to each terminal. These
communication flows can be represented through a permutation matrix P4. Communica-
tion is achieved through a MA-phase and a BC-phase. This system model is considered in
multiple works, e.g. [14, 27|. In |27], the main finding is that, due to the K antennas at
the relay, the multiplexing gain is fully utilized, and hence one DoF is achieved for each
communication flow.

In [14], the practical relaying scheme Precode-and-Forward, is considered. In the MA-

phase, each terminal transmit their signal x; € C to the relay through a linear channel
H; € CX*! fori € {1,..., K}. The relay receives a noisy superposition of the signals from

)

4A matrix with exactly one '1’ on each row and column. That is, if there is a ’1’ in the p-th row and

the ¢g-th column, then the message from terminal ¢ is addressed to terminal p.
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Section 4.4. Two-way MIMO Relay Channel

the terminals, yg = [Hy, ..., Hg|[z1,...,2x]|" +2, where z ~ N(0,1x). Upon reception

-~

H X
at the relay, the received signal yg is simply multiplied by a precoding matrix G before
being broadcasted back to the terminals in the BC-phase. The terminals then receive

y=[,...,yx] =H'GHx+ H'Gz +w (4.24)

where w ~ N (0,Ix). By choosing, the precoder matrix G such that the matrix H' GH
is forced to be on the form

H'GH=AP+B&G=H")"'(PA+BH! (4.25)

where P is the permutation matrix describing the communication flows and A, B are
diagonal matrices. Note that the diagonal entries of A represents the amplification of the
desired signal and the diagonal entries of B represents the amplification of its own signal,
leading to self-interference. In [14], the problem of minimizing the relay power consumption
subject to SNR constraints on each communication flow is considered in two cases, (1) when
B is the zero matrix, termed zero-forcing relaying, and (2) when the diagonal entries of
B are allowed to take non-zero values, termed network coded relaying. For zero-forcing
relaying, the optimal choice of A is found analytically for K = 2 and suboptimal solutions
are found for K > 2, and for network coded relaying only suboptimal solutions are found.

4.4. Two-way MIMO Relay Channel

The two-way MIMO relay channel extends the traditional two-way half-duplex relay channel
to multiple antennas at each of the terminals. The channel is studied in several works, e.g.
[28, 29, 30, 31], and the most studied relaying schemes for this channel are Decode-and-
Forward (DF) and Precode-and-Forward (PF) schemes.

The system model consists of two terminals, equipped with M antennas, and the
objective is to exchanging messages. There is no direct link between the terminals, and
communication is solely done through a relay with M antennas. The channel matrices
from terminal 7, with ¢ € {1,2} , to the relay are denoted H; and reciprocal channels are
assumed in the BC phase, i.e. HZT from the relay to terminal 7. The time is divided into
n channel uses, and the division constant 7 divides these channel uses into a MA- and
a BC-phase of nyipa = |7n| and npc = n — nya channel uses, respectively. In the MA-
phase, terminal i transmits the signal x; € CM>™MA  which satisfies the power constraint

mleA X?Xi < P;. The relay then receives

yr=Hixi + Hoxo 4+ 2z (426)

where z 2 Nc(0,1y). The relay performs a mapping g : CM*mva — CM>nBse | from yp
into xg € CM*"BC | satisfying the power constraint ﬁx%x r < Pgr. The relay broadcasts
this signals to the terminals in the BC-phase such that the terminals receive

yi=Hlg(yr) + wi (4.27)
where w; g Nc(0,Ixs). The objective is then to choose the mapping g and the covariance

matrices of x; such that a certain performance metric is optimized. In the following the
DF and the PF schemes are briefly summarized.
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Decode-and-forward (DF) DF decodes the codewords from each terminal in the end
of the MA-phase. In the BC-phase, the relay reencodes the information into a codeword
xp € CM*nBC guch that, upon reception at the terminals, each terminal can reconstruct
the message from the opposite terminal using its contribution to the reencoded signal
as side information. In the MA-phase, to decode the codewords from the terminals, the
MA-phase forms a MA channel, and hence the codewords can be decoded at rates satisfying

R; < 7logy Iy + H;QH}!|  fori e {1,2} (4.28)
Ry + Ry < 7logy [Ty + H1QHY' + HyQoHY (4.29)

)

where Q; denotes the covariance matrices of x;. In the BC-phase, the channel is known
as a broadcast channel with side information at the receiver and the channel is studied in
[28], where the following rate constraints are found

R; < (1—7)logy |In + Hf QgH;|  fori e {1,2}, (4.30)

where Qg denotes the covariance matrix of the reencoded signal xg. A performance metric
can then be optimized with respect to Q;, Qg and 7 in order to obtain the most suitable
solution for a given problem.

Finally, let d; denote the DoF attainable by each user, then d; and dy must satisfy
di+dy < %M , and at high SNR the performance is hence limited by the MA-phase in which
the relay has to decode the codewords from both terminals. The fraction % originates from
the fact that max(r,1—7) is 3.
Precode-and-Forward (PF) The precode-and-forward scheme extends the AF scheme
to MIMO and is studied in [30, 31, 32|. Upon reception in the end of the MA-phase, the
relay left multiplies a relay precode matrix, Gg € CM*M onto the received signal yg to
obtain xr. This implies that nya = ngc and hence 7 = % The terminals then receive

yi = H;FGR(Hlxl + Hoxo + Z) + w;. (431)

Each of the terminals may cancel their own contribution, and in that way the scheme essen-
tially creates a point-to-point MIMO channels in each direction between the two terminals.
The achievable rate of the communication flow from i to 7 is hence given by

R; < - log, [Ty + H! GpH,QH}'GRH?| (4.32)

DO | =

where % in front originates from the fact the communication is performed in two phases
of %n channel uses. A performance metric can then be optimized over the covariance
matrices Q; and the relay precode matrix Gg. This problem is in general non-convex
[32], and hence difficult to solve. Various relaxation are performed in literature in order to
obtain a solution. In [32|, alternate optimization between the covariance matrices and the
relay precode matrix is used, i.e. optimization alternates between optimizing with respect

to Q; with Gp fixed and with respect Ggr with Q; fixed.

The obvious advantage of PF is that the relay mapping is a per-channel use mapping,
and hence significantly less complex than DF. Moreover, the behavior of PF at high SNR
is also better, since the scheme achieves %M DoF.
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Figure 4.5: The MIMO Four-way relay channel. The solid lines denote communication in
the MA-phase and the dashed lines denote communication in the BC-phase.

4.5. Four-way MIMO Relay Channel

In this section, the results for the Four-way MIMO relay channel, one of the three sub
networks identified in Chapter 1.2, are summarized. This channel is considered in [3],
where a DF relaying scheme is developed. The system model is depicted in Fig. 4.5, and
consists of two terminals with two-way communication, two relays and one base station.
The aim of the base station is to serve the two terminals, through the relays, assuming that
there are no direct links. In the MA-phase of nya channel uses, the base station and the
terminals transmit simultaneously such that the relay is can decode the codewords from
the base station and the terminals. In order to avoid interference at the relay, the base
station uses zero-forcing. Let xp € C?M*™Ma denote the signal transmitted by the base
station during the MA-phase, and let u; € CM*™a be the signal carrying the message to
terminal 4. To avoid relay i to receive a superposition of the signals ug, and up,, the base
station uses a precode matrices Gp, such that

Xp = GBlul + GBng. (4.33)

The precode matrices Gp, are chosen such that H;Gp, = 0, i.e. any signals, upg,, mul-
tiplied onto the precode matrix Gp, are cancelled at relay 7. This property is called
zero-forcing. Similarly, the terminals transmit x; € CM*™Ma  with 4 € {1,2} such that
relay ¢ receives

yr, = Gpui + Gp,us +x; + 2 (4.34)
= Gp,u; +x; + 1z, (4.35)

where z % Nc(0,Iy) and G B;u; is cancelled by zero-forcing. Consequently, as DF for
the two-way MIMO relay channel, the rates have to satisfy the following constraints in the
MA-phase

R; < 7logy [Ty + H;;QH! (4.36a)
Rp, < 7logy [Ty + H;;Gp, QG Hj; (4.36b)
R; + Rp, < 7log, [y + H;QH + H;QHj] (4.36¢)

where Q; and Qp, are the covariance matrices of x; and up,, respectively. In the BC-phase
of ngc channel uses, after decoding each of the codewords from the MA-phase, the messages
are reencoded into codewords xg, € CM*"BC¢ which are broadcast to the terminals. In [3],
it is found that the rates have to satisfy the following rate constraint

R; < (1—71)logy |Tn + H;Qp,HJ (4.37a)
Rp, < (1—7)logy [Ty + HEQp,H| (4.37b)
R;+ Rp, < (1—7)log, [y + Hj;Qr Hj; + H;QrH|, (4.37¢)
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where Qp, are the covariance matrices of xp,. Essentially, the broadcast phase creates a

broadcast channel with side information, but since the base station receives a superposition
of the signals from both relays, it is also a MA channel. However, in [3|, the rates satisfying
(4.37) are shown to be achievable using successive interference cancellation at the base
station with arguments similar to those for the MA channel considered in Section 4.2.

A performance metric can then be optimized with respect to the covariance matrices
Qi, Qp, and Qg, subject to the rate constraint in (4.36) and (4.37) and power constraints.

Using the principles developed, the next chapter considers more advanced relay net-
works.
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CHAPTER

Shared Relay Channel

In this chapter, the shared relay, one of the identified sub networks in Section 1.2, is
addressed. The system model is depicted in Fig. 5.1, and consists of two base stations, B
and Bs, and two terminals, 77 and T», that are paired such that B; and T;, with i € {1, 2},
wish to attain two-way communication. All nodes are assumed to be half-duplex, there
are no direct links between the base stations and the terminals. The relay and the base
stations are each equipped with 2M antennas and the terminals have M antennas. In this
network, the rates of each of the communication flows are denoted by R; and Rp,, i.e.
the rate of the communication flow from terminal 7 to base station and from base station
i to terminal 4, respectively. The objective is to find the best achievable rates subject
to a certain performance metric. In this thesis, the Weighted Minimum Rate (WMR)
performance metric is used. The metric is defined as

WMR(RBl,Rl, RB27 Rg) = min(wlRl, wBlRBl,ngg, sz), (5.1)

where (w1, wp,, w2, wp,) € RY is the weight tuple. This metric is often used in communi-
cations systems because it ensures that all nodes are obtain a certain fraction of the sum
of all the rates [3, 14].

The objective of the shared relay considered in this chapter, has the same overall
objective as the wireless MIMO switch, which is summarized in Section 4.3. However, the
main difference is that the shared relay has another antenna configuration such that the
number of antennas at the relay is reduced at the relay at the cost of a higher number of
antennas at the base stations. To accomplish that, the idea of alignment is used.

Two different relaying strategies using a MA-phase and a BC-phase are investigated.

— Precode-and-forward: Since the base stations have more antennas than the termi-
nals, each base station may spatially align their signal to the corresponding terminal
in such a way that the base station and the corresponding terminal transmit in the
same subspace. At the relay, the received signal is multiplied by a precoding matrix
before broadcasting the received signal back to the nodes. Note that this strategy
is similar to the amplify-and-forward scheme described in Section 2.3 with the im-
portant difference that the relay may distribute its power among the communication
flows and spatial dimensions in an optimal way.

— Decode-and-forward: In the MA-phase the transmitted messages from the base sta-
tions and the terminals are completely decoded at the relay. Achievable rates for
errorfree decoding of all messages are found using standard results for the general
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Figure 5.1: Base stations By and Bo wish to perform two-way communication with ter-
minal Ty and Ts, respectively, through a relay. The base stations are equipped with 2M
antennas, the relay is equipped with 2M antennas and the terminals have M antennas. The
solid arrows depict communication in the MA-phase and dashed lines depict communication
in the BC-phase.

MA MIMO channel. In the BC-phase the relay broadcasts reencoded versions of the
received messages back to each base station-terminal pair using spatial alignment.

In the remaining part of this chapter, the relaying schemes are analyzed and the achievable

rates are derived. Based on these results, the WMR is maximized and the schemes are
compared.

5.1. System Model

Two base stations, By and By with 2M antennas, and two terminals, 77 and 75 with
M antennas, wish to exchange messages, in pairs, using a single relay with 2M anten-
nas and n channel uses. That is, base station i, with ¢ € {1,2}, have the message
mp, € {1,... ,Q"RBi} that is destined to terminal ¢, while terminal ¢ have a message
m; € {1,...,2"%} which is destined to base station i. The system model is depicted in
Fig 5.1. The time is divided into a MA-phase of nyipa = |7n| channel uses and a BC-phase
of ngc = n — npc channel uses, where T € [0, 1].

Initially, the messages mp, and m; are mapped into codewords X%IZIA € C2Mxnua gpd

xMA € C2Mxnua ysing the encoding functions fg:) c{1,...,2"B:} 5 CMxmma and
fi(n) {1, 20 o CM XA e, xXp, = fg:) (mp,) and X} = fi(n) (m;). These mappings

are subject to the following power constraints

1 1
Etr (x%MAX%l:TA’H> < Pp, and Etr (X?MAX?MA’H> < P, (5.2)

(3

For instance, with M =1, n =6 and 7 = %, the terminals transmit vectors of dimension
1 x 3, the base stations transmit matrices of dimension 2 x 3 during the MA-phase. In the
BC-phase, the relay transmits a matrix of dimension 2 x 3.
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In the MA-phase, the channels from the nodes to the relay are denoted Hp,,Hp, €
CZMX2M o1 the base stations and Hy, Hy € C2M*M for the terminals. Reciprocal channels
and full Channel State Information (CSI) are assumed, i.e. the channel matrices from the
relay to the nodes in the BC-phase, known by all nodes, are given as H;F and Hgi. All
channels are assumed to be independent Rayleigh fading channels such that the entries of
the channel matrices are i.i.d zero mean Gaussian random variables unit variance. Note
that the matrices Hp,, Hp, and [H;, Hy] are of full rank almost surely since the entries
of the matrices are random complex numbers. In this treatment, it is assumed that the
channel matrices are of full rank. To simplify notation, the channel matrix H is introduced
as

H = [Hp,,H,,Hp,, Hy] € C?M*6M (5.3)

With these assumptions, the relay receives yp°¢ € C2Mxn in the MA-phase

nMA
Xp
XA
nMA __ NMA
vyt =H s | HE (5.4)
52
XQMA

where zma 1 Nc(0,I5y7). The relay applies a mapping g™ : C2M>nua _y C2MxnBC 0
the received signal y; and broadcasts the resulting signal back to the base stations and
terminals. The relay mapping ¢(™ has to satisfy the relay power constraint

1
ﬁtr (X%MAX%MA’H) < Pp. (5.5)

Terminal i and base station i, with i € {1,2}, then receives y; ¢ € CM*mBc and y%‘?c €

C2MxnBC | respectively, i.e.

yiBC¢ = H g(y52) + wiC (5.6)
YR¢ = Hp,g(yiP°) + wipe (5.7)

where wB¢ 1 Nc(0,1,) and w%‘fc id Nc(0,1I9p). Finally, using using decoding functions

(2
mz(.”) : CPMxnpo _y f1 . 2"l the base stations decode the signals yp, in order to
obtain the messages m; from the terminals. Likewise, the terminals use the decoding
functions mg? . CMxmse y £1 . 27fi) o decode the received signals yi' in order to
reconstruct the messages mp,. In this way, the achievable rates are defined as for the

traditional two-way relay channel in Section 2.1.

For PF, the mapping g(”) is simply a per-channel use linear transformation, while for
the DF schemes, the mapping is complicated, involving both decoding and reencoding at
the relay.

The main concept of the schemes considered in this chapter is alignment. This idea is
illustrated through an example depicted in Fig. 5.2. The terminals have channel matrices
that are linear independent. Each of the base stations have channel matrices that are
invertible, and hence the base stations can transmit in a subspace in such a way that the
signals of each communication flow coincides at the relay. In that way, since the relay
knows the channel matrices, it can separate the communication flows.
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Figure 5.2: Concept of alignment. Fach node is transmitting a signal in the MA-phase.
The colors illustrate the contribution at the relay. Since the terminals only have a single
antenna, they are only able to transmit a scalar (note that the values and magnitudes of
the vectors are not to scale). The base stations can transmit a two-dimensional vector due
to their two antennas. However, to align the signal spaces at the relay of each base station
to the corresponding terminal, the base stations can only transmit in a one-dimensional
subspace. The vector spaces spanned by the channel matrices H; are termed alignment
spaces.

5.2. Precode-and-Forward Relaying

For the two-way MIMO relay channel and the wireless MIMO switch discussed in Section 4.3
and 4.4, the PF scheme has proved to be very efficient. In this section, PF along with zero-
forcing and alignment is used to enable efficient two-way communication for the shared
relay channel. Having more antennas at the base stations and the relay than at the
terminals enable the base stations to align their signals to the terminals signals in the MA-
phase, such that each base station-terminal pair may communicate in different subspaces
(not necessarily orthogonal) that are perfectly separable at the relay. Since the base
station-terminal pairs are separated, network coded relaying can employed.

Throughout this section, 7 = % and only one channel use in the MA- and BC-phase
is considered, i.e. n = 2 and nya = ngc = 1. This is sufficient since PF operates
in a channel use-by-channel use fashion. For notational convenience, the superscripts,
describing the number of channel uses are dropped such that x; € CM*! and xp, € C?2M*1

with i € {1,2}, are used instead of x;M* € CM*mma and xp't € C2Mxnma | respectively.

The remaining part of this section describes the precoding techniques used at the base
stations, terminals and relay.

Base station-terminal precoding In the MA-phase, the base stations transmit their
signals through alignment matrices Gg,, Gp, € C2M*M introduced shortly, such that

XB; = GBluBl and XBy = G32u32 (5.8)
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where the signals up, € CM*! for i € {1,2}, denote the signals within the alignment
subspace and carries the messages mp,. For example, at the base stations, due to the 20
antennas, communication from the channel to the relay effectively has 2M dimensions,
but due to spatial alignment of the signals to the terminals is only of dimension M. The
signals u; € CM*1 carrying the messages m;, are similarly defined such that the terminals
transmit x; = u;. The matrices Qp, and Q; denote the positive semidefinite covariance
matrices of up, and u; that are used to allocate the power at the nodes in an optimal way
in order to take advantage of the multiplexing gain that MIMO offers.

The linear relation between x; and wuj;, with j € {1,2, By, Ba} is described by the

alighment matrix G € C6Mx4M
Gp, 0 0 0
o0 Iy o0 o
G=| o 0 G o (5.9)
0 0 0 Iy

With this notation the transmitted signals are collected in signals x € CM*! and u €
C*M>1 guch that

XB: uB1
X u
x=| ' |=G| ' | =Gu (5.10)
X32 uB2
X2 u2

Similarly, the covariance matrices are collected in a matrix Q € C*M>4M

Qs 0 0 0

0o @ o o
Q=1 9 0 Qs o0 | (5.11)
0 0 0 Q

such that the covariance matrix of u is given by Q. The alignment matrices Gp, are
chosen such that the signals from the base stations xp, and xp, are aligned with the
channel matrices of the corresponding terminals, i.e.

span(Hp, Gp,) = span(H;) for i € {1,2}. (5.12)

This implies that base station ¢ and terminal ¢ transmit in the same subspace, termed the
alignment subspace of pair i. It is readily that this is successfully achieved when

Gp, =Hj'H;, (5.13)

for i € {1,2}. Note that the alignment matrices Gp, are not unique. However, the specific
choice does not matter since the covariance matrices Qp, are also freely chosen subject to
the power constraints in (5.2).

Using this alignment scheme, the power constraints in (5.2) become
tr (xp, x5 ) = tr (H;}H,-QBZ.H?H;?) < Pg,, (5.14)
and
tr (x;x;) = tr (Q;) < P, (5.15)

for the base stations and terminals, respectively.
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Precoding at the relay In the MA-phase, the relay receives yp € C2Mx!

yr = Hp, Gp,up, + Hp,Gp,ug,
+HGiu; + HyGousy +w (5.16)

= [HBl,Hl,HBQ,HQ] Gu+z (5.17)
Iy, Iy, O 0
0 0 Iy Iy

I

= [H, Hy] u-+z, (5.18)

H

where the matrix H = [Hy, Hy] € C?M*2M g termed the effective channel matrir. Note
that, due to the alignment of the two base station-terminal pairs, the signal spaces can
be completely separated by left-multiplication of H-! on the received signal yr. Upon
reception, the relay precodes the received signal yg by a precoding matrix G € C2M*2M
before broadcast in the BC-phase, and hence the nodes receive

[ygl,yrlf, yEQ, y2T]T —y=HTGzHIyju + H Gz + w, (5.19)

where w = [ng,w?,wﬁwwg }T Note that base station receive yp, which is of 2M
dimensions. In order to extract only the spatial dimensions from the alignment subspace,
where the signal of terminal i, u;, resides, base station i use the receive matrix Ggi,
matching the alignment matrix Ggi. The resulting signals, after left-multiplication by

CM><1

the receive matrices, are denoted yp, € ,le. yB, = Ggini. By similarly defining

yi =y € CM*1 (5.19) can be expressed as

55,5195, 921" =¥ (5.20)
= GT(HTGRrHIu + H'GRz + W) (5.21)
=1L H'GrALu +1],HGrz + GTw. (5.22)

The relay precoding matrix Gp is designed as a zero-forcing precoder as in [14], that is,
each base station-terminal pair do not receive any interference from the other pair. Also,
alignment enables the relay to treat the two communication flow pairs separately. To this
end, G g needs to be chosen such that HTG Rﬁ has a block diagonal structure, i.e. it has
to be on the following form

. A 0 ]z
_ -T 1 —1
Gr=H { 0 A, } H!, (5.23)
=H TAH !, (5.24)

where A; € CM*M are amplification matrices and are analogous to the amplification
factors for the AF scheme. The amplification matrices can be chosen arbitrarily as long as
the power constraint in (5.5) is satisfied. Substituting (5.24) into (5.22) yields

y=I Al yu+1IL,AH 2+ G™w (5.25)
A A A,
AL Ay A, o1 T
= A, A, u+ A, H 'z+G w. (5.26)
Ay A, A,
A
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The diagonal matrices of A represent self-interference and the off-diagonal matrices de-
scribes the signal of interest. Note that there is no more than one off-diagonal matrix for
each row, which is due to alignment at the base stations and zero-forcing at the relay.
Since each node knows the signal it transmitted in the MA-phase, self-interference may be
cancelled, and hence, after cancellation of self-interference, the nodes receive

yi=Aug, + ABH 'z +w,; (5.27a)
V5 = A+ ABH 'z + H/H; w;, (5.27b)

where By = [I/, 0] and By = [0,1,/] are defined to select the upper and lower half of the

matrix H™!. In this representation, it is seen that two-way communication is successfully

achieved. Observe that each communication flow is a MIMO channel with %M DoF, which

is also the maximum achievable. This is because each communication flow is limited by

the channels between the relay and the terminals with only M antennas. Note that the
1

fraction 5 originates from the fact that computation of rates are done over both the MA-

and BC-phase.

Achievable rates From the received signals in (5.27), the achievable rates are derived
given the signal covariance matrices Q; and Qp, along with the relay amplification matrices
A;. The role of the signal covariance matrices are to allocate the available power among
the strongest spatial dimensions in order to maximize the capacity of each of the MIMO
channels. The interpretation of the amplification matrices A; is similar to the amplifying
constant for the traditional AF scheme; larger values in the amplification matrices increase
the amplification of the signal of interest in the MA-phase, but also amplifies the noise.
Compared to AF, the use of amplification matrices also allows the possibility to amplify
specific eigenmodes more than others. For example, suppose the base stations chooses to
use most of its power to transmit in only few of its eigenmodes, i.e. it only uses of subset
of the spatial dimensions available, then the amplification matrix can be chosen such that
only these eigenmodes are amplified, and hence the noise in the remaining eigenchannels
is suppressed.

The channels induced using the PF scheme, given in (5.27), are traditional MIMO chan-
nel described in Section 4.1, and hence the achievable rate region is characterized by

Rp, < ilogy|I+C_ AQp Al
R; < jlogy [T+Cyly A;QAT

IN

, (5.28)

where the fraction % stems from the fact that communication is done in a MA- and a BC-
phase. The matrices Cy; and Cy g, denote the noise covariance matrices of j’r; and 5/931_ in
(5.27), respectively, and are given as

Cn; = AB,A A "BIA 1 1), (5.29)
Cnp = ABH 'H "B'A]' + H/H; H;"H. (5.30)

The aim is to choose the amplification matrices A; and covariance matrices Q; and Qp,
such that the achievable rates are optimized for each communication flow according the
metric WMR defined in (5.1). The general optimization problem, maximizing the WMR
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can then be formulated as

maximize min(wy Ry, waRe, wp, Rp,,wp,Rp,) (5.31a)
A1,A2,Q;.Qp;
R1,RB, ,R2,Rp,

subject to (5.28),E [X%XR] < Pgr (5.31b)
tr(Q;) <P, Q; =0 (5.31c)
tr (HEHiQBiH?Hg?) < Pg,,Qp, =0 (5.31d)

This problem is in general non-convex and difficult to solve since the matrices A; and
Ay are involved in the expressions of C,; and C, g, and the relay power consumption
E [X%XR} .

Even for the two-way MIMO relay channel, described in Section 4.4, joint optimization
over the covariance matrices and the relay precode matrix has proved to be a difficult
problem [32]. In [32], the optimizing problem is relaxed by alternately optimizing the
covariance matrices and relay precode matrices. The optimal covariance matrices are then
found using standard convex optimization tools, and a suboptimal relay precode matrix is
found using a gradient descent method. In the following, similar relaxations are introduced
for the problem in (5.31).

5.2.1 Suboptimal Power Allocation Scheme

As joint optimization over Q;, Qp, and A, is non-convex, a simplified scheme is proposed
that enables computation of suboptimal covariance matrices Q; and Qp, and amplification
matrices A; through convex optimization. In this thesis, the following relaxations are done.

1. Alternate optimization, as in [32], is used to avoid joint optimization with respect
to covariance matrices and amplification matrices. In that way, the optimization
problem is solved by alternately optimizing with respect to the covariance matrices
and the amplification matrices.

2. In order to make the optimization problem with respect to the amplification matrices
tractable, the following highly simplified amplification matrices are used

A, =a;1y fori e {1, 2}, (5.32)

where the amplification constants a; € C, for ¢ € {1,2}, are used to distribute the
power at the relay in an optimal manner.

Alternate optimization ensures that a good solutions is found [32] and the simplified am-
plification matrices makes the optimization problem with respect to the amplification con-
stants a; analytically tractable. For notational convenience, let the amplification vector a
denote [a1, as]™. It is important to note that certain performance degradations, due to the
use alternate optimization and the simplified choice of the amplification matrices A;, are
expected when M > 2.

In the following, the relay power constraint in (5.5) is expressed in terms of the co-
variance matrices and the amplification matrices, which is needed for the optimization
problems. Then the necessary optimization problems are formulated and an analytical
solution for the optimal amplification vector a with fixed Q; and Qp, is found. Similarly,
a waterfilling-type algorithm is developed to optimize with respect to Q; and Qp, with a
fixed.
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Power constraint at the relay With the simplified choice of amplification matrices
A;, the relay power constraint E [X%X R] < Pg can be simplified in terms of the covariance
matrices Q;, Qp, and the amplification vector a. Since the optimization is performed
alternately, the relay power consumption E [X%XR] is first derived in a simple form in
terms of the amplification vector a, and subsequently in terms of the covariance matrices

Q; and Qp;.

Using the definition of the trace and its properties, the following manipulations can be
performed

E [xixp] = E [u" T ATGHG oy u + 2" GG (5.33)
= tr (G RHL,QILANGH + G RG%) (5.34)

— tr (G (HQﬂH + I) GH) (5.35)

— tr (~‘TA (Q+H—1H—H) AH(H*)_1> (5.36)

= tr (AKAH(H*)*H*T) (5.37)

= allSa < Py (5.38)

where & is the column matrix of the diagonal entries of A, Q denotes I MQiﬁ, K denotes
Q +H'H ! and the entries of S € C?M*2M are given as [14]

Sij = Ky[(H*)"'H )y, (5.39)

The quadratic form (5.38) can be further simplified to
allSa < Py (5.40)
1;BiSBi'1y,  15B,SBY 1y
11 B,SBi'1,, 11, B.SBi1,
matrix in RM*! with all entries equal to ’1’. Note that & = a in the special case where
M = 1. It is later seen that the optimization problem in terms of the amplification vector

a is particularly simple because the power constraint at the relay can be represented as
the simple quadratic form in (5.40).

where a = [ay,a2]", S = € C?*2 and 1,y is the column

Alternatively, to express the relay power consumption in terms of the covariance ma-
trices Q; and Qp,, first note that Q= ZZ . BY(Q; + Qp,)B;. Using this identity, (5.36)
can be equivalently expressed as

2
tr (ﬁ—TAQAH(ﬁ*)—l) = tr <fI_TA (Z B?BZQB?BZ) AH(fI*)_1> (5.41)

i=1

2
- (I:I*TABZ-H(QBZ, + Qi)BiAH(IZI*)’l) (5.42)
i=1
< Pp—tr (ﬂ*TAﬁflﬁ*HAH(ﬂ*)*l) . (5.43)

From these representations of the relay power constraint, the next sections study the
optimization problem with respect to the covariance matrices with a fixed, and the opti-
mization problem with respect to a with the covariance matrices fixed.
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Optimization with respect to Q; and Qg,

The optimization with respect to the covariance matrices Q; and Qp, with fixed a is
formulated as

maximize min(wy Ry, waRa, wp, Rp,,wp,Rp,) (5.44a)
Q;=0,Qp, =0
Ri,Rp,,R2,RpB,
subject to (5.28), (5.42) — (5.43), tr (Q;) < P, (5.44b)
tr (Hp! HiQp HIHE!) < Pp, (5.44c)

The problem in (5.44) is convex and may be solved using standard convex optimization
tools e.g. CVX or SeDuMi. However, as for power allocation on the traditional MIMO
channel, the problem is efficiently solved using an iterative waterfilling-type algorithm
which is developed in the following.

First note that the problem in (5.44) may be generalized to the following optimization
problem with appropriate substitutions

QMRS iy riose [LHHIQIEE] - (3.450)
subject to tr (Q;T;) < P, (5.45D)
L
Z tr (Qch,l) < Pa (545C)
=1

where H; € CM*M ig of full rank, and T; and T.; are positive definite matrices in the
vector space CM*M,

Remark 5.1. The problem in (5.45) in general represents a system model in which L
MIMO transmitters, that does not interfere and have individual and common constraints on
the covariance matrices, wish to transmit to L different receivers with respect to the WMR
metric. An example of a system in which this optimization problem is of relevance is in a
wireless device with multiple transmitters at different frequency bands (to avoid co-channel
interference) under individual and common power constraints.

This problem is solved in an iterative manner using Algorithm 1. The following lemma
guarantees that the algorithm converges to the global optimum.

Lemma 5.1. The algorithm in Algorithm 1 converges to the solution of the optimization
problem in (5.45).

Proof. The problem in (5.45) is readily seen to be convex, and hence a global optimum to
the problem exists.
In iteration 4, the channel index lgzn of the channel with the smallest weighted rate in
the objective function in (5.45a), termed the bottleneck channel, is found, i.e.

1)

min

= arg mlin wy log, ‘I + HZQZ(Z)HH . (5.46)

)

’ “min

I+H, Ql(ginHEnm)’ which denotes

If there are more than one solution to the optimization problem in (5.46) is chosen to

be one of them at random. Define tl(i)in = Wmnin 109
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Algorithm 1 Solves the optimization problem in (5.45).

input: Channel matrix H;, power constraints T; and T,.; along with P, and P. for
le{l,...,L}.

output: Q;

initialize: Q; =0 fori e {1,...,L}.

repeat

l( )« arg min, log, ’I + HlQlZ HH‘

min

mln mln

T+ (1—6")VH,QVHY for I # lyin.

Q" (1 - %) Q' for I # lpin.

Solve the optimization problem in (5.49) to obtain Ql(r?m using Algorithm 2.
until convergence

Find 51( 2 satisfying tfn)m log,

i) .
)lb

the achievable rate of the bottleneck channel, i.e. the l,-th channel. Moreover, tl(
defined as w; log, ‘I + H; l(l)HlH‘ and denotes the achievable rate of the [-th channel.

Let L](n?l denote the set of all bottleneck channels to the optimization problem, i.e.
£9 — {l ) = tl(i)}, and let |El(;)m| denote the cardinality of the set.

min min
()

The constants 6, € [0, 1] are then defined by the solutions of the equations

9 = wlog, [T+ (1 — 6)H,Q{"H}! (5.47)

forl€£

indeed exists for each | ¢ Egn. The following updates are then performed for [ # 1@
(i)

using the constants ¢,

i Since logy [T+ aX| is monotonically non-decreasing in a, a solution to (5. 47)

min

(i+1) _ <1 — > Ql for I & Emm

Q! | (5.48)
Q" for 1 € £ and I # lin

This update, essentially ensures that the common power constraint is not satisfied with
equality, such that the common power constraint in (5.45¢) is strict. This implies that rate

of the lmm—th channel may be increased. Note that, w;logs ‘I + HlQ(ZH)HH > tr(n)m for
l ¢ £?

optimization problem is solved to obtain

i.e. lmin-th channel, is still a bottleneck after the update. Finally, the following
Q(H‘l) nd t(H‘l)

lmln

min’

maximize tl(ifl) = log, ‘I +H, . Ql(iﬂ)HlH (5.49a)
Q(i+1)>0 min min min
lmin —
: (i+1)
subject to tr(Q) Ti ) < Pl (5.49Db)

tr (Ql(:jnl)Tchm) <P.- EL: tr (Ql("+ ”qu) = ¢, (5.49¢)

lzlyl#lmin
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where (. = P, — ZlL:l,l;ﬁlmin tr (Ql(iﬂ) c l) is introduced for notational convenience. Due

to the power reduction step in (5.48), (. is strictly larger than zero if |£', | < L. The

following exhaustive list of cases is then considered.

min

]E | =1 and t(ZH) > tl(izm: Then the following inequality is satisfied

min

t) = minw log, |1+ H,Q{"H!| < minw logy |1+ H,Q H!| = 6, (5.50)

Tnin i min ’

and hence the objective function of (5.45) is successfully increased towards the opti-
mum from iteration ¢ to 7 + 1.

2. 1< \E(m)m\ < L and tl(:j) > t;i) Since 1 < ]Emm] we have
tl(jn)in = mlin wy logy I+ HZQ(HI)HH = tf;;l). (5.51)
However, tl(H_l) > tlr?in implies that the number of bottleneck channels in iteration

(1 + 1) is decreased by one, i.e. \E(ZH | = \E

min min ‘

3. |Emm| < L and t(::) tl() Since the inequality constraint (5.49c) is strict (due

to the power reduction step in (5.48)), the problem is independent of the remaining
covariance matrices Q; for [ # lnin, and hence tl(:ji tl(ZH)

the optimization problem in (5.45).

is an global optimum of

Since either the objective function min; w;log, ’I + HlQl(i)HlH’ is increased or the cardi-

nality of the set of bottleneck channels decreased, eventually, the algorithm converges to
the optimum of (5.45). O

Note that, a unique optimum can not be guaranteed. To see this, observe that if P,
in (5.45¢) tends to infinity, the optimization problem can be solved simply by finding the
capacity of each of the L channels subject to the individual power constraint. The solution
of the optimization problem in (5.45) is then given by the capacity of the weakest channel.
However, the covariance matrices of the remaining channels may be chosen arbitrarily as
long as their resulting rates are higher than the capacity of weakest channel.

As part of Algorithm 1, the following optimization problem is repeatedly solved in each
iteration

imi log, I+ HQH" 52
maggglze ogy [T+ HQH"| (5.52a)
subject to tr (QT) < P (5.52b)

tr (QT,) < (.. (5.52¢)

where H € CM*M ig full rank and T and T, are positive definite matrices in the vector
space CM>*M " Tp the following lemma, it is shown that this optimization problem can be
efficiently solved using the traditional waterfilling algorithm.

Lemma 5.2. Algorithm 2 converges to the solution of the optimization problem in (5.52).
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Algorithm 2 Waterfilling-type Algorithm for Computation of the Achievable Rate with
Two Power Constraints (using bisection)

input: Channel matrix H, power constraints T and T, along with P and (..
output: Q
initialize: Apnin = 0 and A\pax = 1.
repeat
A
— Compute the Cholesky factorization R\RY = (AT + (1 — \)T,)~".
— Perform traditional waterfilling with the channel matrix (HR)) and the power
constraint AP + (1 — )P, to obtain the covariance matrix Qy.
— Compute the covariance matrix Q) = R)TlQR;l’H.
if tr (Q,\T) < P then
Amax < A.
else
)\min — A\
end if

until convergence

Q<+ Qy

)\min +>\max
D) .

Proof. First note that the optimization problem is convex since the objective function is
concave and the constraints are linear. Slater’s condition is satisfied since a strictly feasible
Q can always be found for nonzero P and (. [33], and hence the Karush-Kuhn-Tucker (KKT)
conditions are necessary and sufficient conditions for a global optimal solution. Therefore,
the solutions of primal and the dual problems coincides.

The optimization problem in (5.52) can be rewritten as

max log, ’I + HQHH‘
=0
tr(QT)gzg,Er(QTc)gcc
(a) . H
= ma log, I+ HQH
Q20 uz0Ael0.1] g2 [1+ HQH'|

+ pAP —tr (QT)) + p(1 = A) (¢ — tr (QT.)] (5.53)
Q) : H
= r(gg%( MZO,H;\IGH[OJ] logy ‘I +HQH }
+ u[AP + (1 = N ¢ — tr (QOAT + (1 — \)T.)] (5.54)
© H
)\Iél[[l)nl] Iéli%c IIllIl logs ’I + HQH ’

+u AP+ (1 =N —tr (QAT + (1 —\)T.)], (5.55)

where (a) follows from the fact that the inner minimization is unbounded below if Q does
not satisfy the constraint, (b) follows from the linearity of the trace operator and (c) follows
from duality. Now, define R\R1! as the Cholesky factorization of (\T+(1—A)T.) ™", where
Ry € CM*XM s positive definite, and let Q denote Ry 1QR " Then, by substltutlon
(5.55) can be rewritten as following

min max min log, | T+ HRAQRHHH’ y [/\P F (1= NG — tr (Q)} . (5.56)
A€[0,1] Q=0 #=0

Note that the inner maximization problem is essentially identical to the waterfilling prob-
lem with channel HR) and power constraint AP + (1 — \){., which was discussed in
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Section 4.1. As for the waterfilling algorithm, p corresponds to the Langrange multiplier
of the power constraint, and hence % denotes the waterlevel.

The inner maximization problem is hence solved using the waterfilling algorithm, and
the outer minimization is readily solved using a one-dimensional line-search, such as bi-
section, within the interval [0,1] [33]. Since the waterfilling algorithm and the bisection
methods are known converge, Algorithm 2 converges to the solution of the optimization
problem in (5.52). O

Optimization with respect to a

The optimization problem maximizing the WMR with respect to a with the covariance
matrices Q; and Qp, fixed is formulated as following using the achievable rates in (5.28)
and the relay power constraint in (5.40)

max min(wi Ry, waRe, wp, Rp,, wp,Rp,) (5.57a)
R1,Rp,
Ry,Rp,
s.t. al'Sa < Pp, (5.57b)
1 -
Rp, < 5 log (1 + lai*(Ja; P B HATTH UBE + 1)) 71Qp, |, (5.57¢)
1 - L~
R; < 5 log ]1 +ail*(jaiPB{HTH'BY + HIH, ' H, HY)7'Qi| . (5.57d)

To solve this problem, the optimization problem is reversed such that the relay power
consumption given by al'Sa is minimized subject to a minimum WMR and (5.57c)-(5.57d),

ie.
max  al'Sa (5.58a)
RIA,RBI
R3,RpB,
s.t. min(wlRl, UJQRQ, wBlRBlaszRBg) 2 t (5.58b)
1 o~
Rg, < 3 log, (1+ la:2(|a:*BA A B 4 1,,)71Qp, |, (5.58¢)
1 - -
R; < ; logy ‘I + lail*(JasPB;HTH "B + HIH,THL HY) 7'Qy|,  (5.584)

where ¢ > 0 is the required minimum WMR. The solution to the optimization problem
in (5.57) can then be found by repeatedly solving the optimization in (5.58) for different
values of ¢t until aHSa = Pr. This is done using a one-dimensional line search algorithm.

Now, define the ¢; € Ry, with i € {1,2}, as the solutions of the equations

)

1 -~ ~
t = 5 min (log ‘I B HTAEBE 4 1,,)71Qp,

log [T+ C2(¢7BfT A BY + HIH,THE H))'Q,

) . (5.59)

Note that solutions exist, since the achievable minimum rate in (5.59) for pair ¢ is mono-
tonically non-decreasing in ;. The optimization problem in (5.58) can then be further
reduced to

minimize al'Sa (5.60a)
a

subject to lai| > G, (5.60b)
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which is a Quadratically Constrained Quadratic Program. The following proposition gives
a simple analytical solution to the optimization problem in (5.60).

Proposition 5.1. The solution to the optimization problem in (5.60) are given as
G, —2le T if ¢ Cz c [zl s
™ Tsg 52 s22 7 [s12]
a= [SIQCQ, C2} ng > o (5.61)

S11 [s12]

519 T i S2 <« |s12]
Ch—gfl Zfa > 5

Proof. Denote the entry of S at the p-th row and the ¢-th column as sp;. Note that
S € C?*? is Hermitian and hence sj2 = s},. The optimization problem is then solved
using the KKT conditions which are necessary conditions for a global minimum [33],

<s+ [ Aol AO2 D a=0 (5.62a)

A <0 ie{1,2} (5.62b)
la;| > ¢ ie{l,2} (5.62¢)
Notice that, in order to satisfy (5.62a), the columns of the matrix S + [ )(\)1 )E] } needs
2
to be linearly dependent, which is the case if and only if
/\1 0 2
S + 0 )\2 = (511 + )\1)(522 + )\2) — |512| =0 (563)
Any pair (A1, A2) satisfying (5.63) and (5.62b) are hence parametrized as
1
(A1, A2) = <—811 + [s12|0r, —s22 + 812!a> (5.64)
with o € [E;il, é;d In order to satisfy (5.62a), given «, the values of a needs to satisfy
2 = —ls12le " There are now have three cases.
1 512
1. For a = |212|: In this case A\{ = —s11 + % and Ay = 0. This implies that |a;| = (3

must be satisfied, and hence

s* T
_ [Cl,_szﬁ} (5.65)

satisfies the KKT conditions in (5.62). This solution holds if and only if 42 < ozl

— S22’

2. For a = | | In this case Ay =0 and A9 = —s99 + % This implies that |ag| = (2
must be satlsﬁed, and hence

512 T
[ — G2, C2} : (5.66)
Z

This solution holds if and only if C
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Algorithm 3 Algorithm for computation of covariance matrices Q;, Qp, and amplification
vector a for PF
output: Qp,, Q; and a with i € {1, 2}.
initialize: Qp, = Q; =0 and a = 1073[1, 1]*.
repeat
Solve the optimization problem in (5.44) using Algorithm 1 to update Qp, and Q.
repeat
Choose t > 0 using a line search algorithm.
Compute ¢;, with 7 € {1,2}, from the equations in (5.59) based on ¢.
Compute the optimal a of the optimization problem in (5.60) using Proposition 5.1.
until |al’Sa — Py| < ¢
until convergence

Q<+ Q.

3. For a € (‘Slzl - ): In this case |a;| = (1 and |az| = (2, and thus

s22 7 |s12

_ EYE
a= (C,— 51y G| - (5.67)

O

Using Algorithm 1 and Proposition 5.1, alternate optimization between the covariance
matrices and the amplification vector a can be performed. The algorithm is described in
Algorithm 3, and the algorithm converges since each of the separate optimization problems
converges. In the practical implementation, e = 10~% and a is initialized to have a small
magnitude, i.e. a = 1073[1,1]T. It has been found that this choice makes convergence
faster.

Numerical results for this scheme are presented in Section 5.4. The next section deals
with the decode-and-forward schemes.

5.3. Decode-and-Forward Relaying

In this section, the achievable rate region using two different DF schemes are investigated
investigated, and optimization problems maximizing the WMR are formulated. As opposed
to the PF scheme, DF completely decodes the messages from the base stations and the
terminals at the relay.

In the MA-phase, two different strategies, termed Decode-and-Forward with Aligned
MA-phase (DF-A) and Decode-and-Forward with Unaligned MA-phase (DF-U), are con-
sidered. DF-A yields an achievable region which is simply computed and it keeps the
communication flows in to different subspaces both in the MA-phase and in the BC-phase.
In contrast, DF-U yields an achievable rate region which is more complex to compute and
alignment is not used during the MA-phase.

The achievable rate regions of DF-A and DF-U are described in the following.

Pair-aligned transmissions in MA-phase The base stations align their signals to the
terminals in the same manner as the precode-and-forward scheme in Section 5.2 In that
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way, the relay can separate the two communication flows. As for the precode-and-forward
scheme the relay receives
Iy Iy O O

YR = [Hl, Hg] 0 0 Iy Iy u-+ z. (568)

I

H

Consequently, the relay may invert the channel by left-multiplying H onto yr to separate
the signal pairs, and hence obtain

yr, =BH 'yp=up, +u; + B;H 'z (5.69)

The noise covariance matrix of this expression is then given by Cy y R, = BZ-I:IAFI*HB?.
Note that the coefficients in front of the signals are 1, which is due to the channel inversion.
The transformation on the covariance matrix of the noise compensates for this. After
separation, the relay can decode the codewords u; and up, at rates R; and Rp,. The
rates at which the codewords can be decoded correctly, with a vanishing error probability
when n tends to oo, are given by the capacity region of the MIMO MA channel described
in Section 4.2

CDF,MAC,aligned

Ri < 7logy [Ty + (BA MBI Q)

={ R; <7logy |y + (B;H TH IBI)-1Qp, . (5.70)
R; + Rp, < 7logy ‘IM + (BHH'BY)"1(Q; + Qs,)
under the power constraints
r(Q) <P and  tr (HE}HiQBiH?HgiH) < Pp. (5.71)

Unaligned transmissions in MA-phase While pair-aligned transmissions in the MA-
phase yields a simple achievable rate region, i.e. (5.70), alignment is not necessary since
the messages from the nodes have to be completely decoded at the relay. The MA-phase
may simply be seen as a MA channel with four nodes, i.e. the two base stations and the two
terminals. However, the resulting capacity region with no alignment becomes considerable
more complicated and involves more rate constraints. This also implies that decoding is
more complex.

The base stations and terminals transmit codewords x; € CM*" and xp, € C2Mxn,
and corresponding covariance matrices of the transmitted codewords are denoted by Q; €
CM*M and Qp, € C*M*2M " respectively. In order to satisfy the power constraints, Q;
and Qp, are required to satisfy the constraints

tr (Qz) <P and tr (QBZ) < PBZ-- (5.72)

According to the results on the MIMO MA channel summarized in Section 4.2, the codewords
from the nodes can be decoded at all rates contained in using successive interference
cancellation

CDF,MAC,unaligned

=Y Ry < rlogy Toar + > H;Q;HY| VS C {1,2,B1, By} . (5.73)
jeS jeS

51



Chapter 5. Shared Relay Channel

Note that the number of rate constraints in (5.73) is (111) + (3) + (g) + (i) = 15 as opposed
to 3 in (5.70).

BC-phase In the BC-phase, the relay has successfully decoded the messages from each
node using pair-aligned or unaligned transmissions in the MA-phase. In the BC-phase,
alignment is employed. Alignment has the advantage that it forms a broadcast channel
with side information for each communication flow. The broadcast channel with side
information was also used for DF for the two-way MIMO relay channel used described in
Section 4.4. Each of the signal pairs (up,,u;) and (up,,u2) are then reencoded to the
codewords ug, € CM*" and ug, € CM*" with covariance matrices denoted by Qg, and
QpR,, respectively. For notational convenience, let ug = [u%1 ,u RQ} Note that the goal is
to choose ug, such that, terminal ¢ can decode the message mp, given a noisy version of
up, and its own message m; as side information, and likewise the communication flow in
the opposite direction. Finally, the codewords ugr, and ug, are transmitted to the nodes
using zero-forcing precoding.

In order to perform zero-forcing, the relay precodes ugr using the precoding matrix
Gp € C*MX2M guch that xgp = Grup. The covariance matrix of xp is then given as
tr (GRuR(GRuR)H) = Qg, and the relay have to satisfy the power constraints tr (Qgr) <
Pr. As in the PF scheme, the precode matrix Gp is thus given by

Gr=HT (5.74)

Using this precode matrix, the covariance matrix Qg is expressed as

QR1 0 :| T —*
- H 5.75
QR |: 0 QRQ ( )
=H "BTQz,B/H*+H TBIQp,BH ", (5.76)

and finally, the power constraint at the relay is given by
tr (Qr) = tr (I:I_TBlTQRlBﬂ:I‘*) +tr( A TBIQp,B.A~ ) < Pp. (5.77)
With the precoding matrix in (5.74), each of the terminals receive
yi = Hl xp + z; = ug, + z:. (5.78)

Note that terminal ¢ only receives the codeword associated with the base station-terminal

pair ¢ due to the zero forcing precoding matrix. Since the base stations have 2M antennas,

the desired signal pair at base station ¢ can be obtained using the receive matrix HiTHE;;F,
in order to extract only the spatial dimensions in which the signal xp, reside. That is

§5, = HIH," (H}giﬁ‘TxR + zBZ.> (5.79)

=xg, + H{Hy zp,. (5.80)

The noise covariance matrix of this signal is given as Cp 5, = HZTHE;:FHE:‘H;‘
From the discussion of the broadcast channel with side information in Section 4.4, the
achievable rate region for the BC-phase is given by [34]

P < — )
Rp, <(1-7) 10g2|I+QR|
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Section 5.3. Decode-and-Forward Relaying

Degrees of Freedom The DoF of each communication flow are denoted dy, d2,dp, and
dp,, and limited by both the MA- and BC-phase. Constraints on the DoF are stated in the
following.

— DF-A:The DoF are only limited by the MA-phase, and hence the DoF are given as for
the MA channel

1
d; + dBi < iM (5.82)

— DF-U: The DoF are both limited by the MA- and BC-phase, i.e.

di+ds+dp, +dp, < M, (583)
1 1

where the constraint in (5.83) originates from the MA channel with four terminals
and (5.84) stems from the BC channel with side information at the receiver.

Both schemes achieves M DoF in total, which is half of the total DoF of PF. This degradation
is solely due to the fact that the messages from each node have to be decoded at the relay.
Interestingly, DF-U is seen be scale better to asymmetrical DoF situations, i.e. if one of the
base station-terminal pair are weighted higher than the other pair. This is due to the fact
that d; + dp, may be larger than %M as opposed to DF-A.

5.3.1 Problem formulation

From the achievable rate regions in (5.70), (5.73) and (5.81) this section maximizes the
WMR for DF-A and DF-U.

The problem of maximizing the WMR for DF-A is given by

max min(w; Ry, waRe, wp, Rp,,wp,Rp,) (5.85a)
QR;QiQB; 7
Ri1,Rp,,Ra,Rp,
s.t. (R1,R2, RB,, RB,) € Cbr MAC,aligned N CDF,BC, (5.85b)
(5.77),Qi = 0,Qp, = 0,Qr, = 0, (5.85¢)
tr(Qi) < P, tr (Hp HiQp HI'HE, ) < Pp, (5.850)

The problem of maximizing the WMR for DF-U, is simply formulated by exchanging
CDF,MAC,aligned DY CDF MAC,unaligned-

These problems are in general non-convex, and hence the problems can not be solved
using standard convex optimization algorithms. Following [3], the optimization problem
in (5.85) is relaxed using alternate optimization. The optimization is performed in two
steps

1. The optimization problem in (5.85) is solved with respect to Q;, Qp, and Qg, while
keeping 7 fixed. In that case, the problem reduces to a convex optimization problem.

2. The optimization problem in (5.85) is solved with respect to 7 while keeping Q;, Qp,
and Qp, fixed. The problem is then reduced to a linear programming problem.
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Chapter 5. Shared Relay Channel

To find a local solution to (5.85), the two optimization problems are solved alternately
until convergence!. Each of these problems are solved using CVX in MATLAB. In the
practical implementation, 7 is initialized to 0.5.

5.4. Numerical Results

In this section, the proposed relaying schemes are evaluated by simulation. The objective
of the simulations are to evaluate the following:

— Achievable WMR in terms of M and SNR: As the number of antennas is increased,
the DoFs, and hence the WMR, of each the schemes are expected to increase linearly.
Similarly, as the SNR increases, the WMR is expected to increase. Since PF achieves
the maximum number of DoF, PF is expected to perform well at high SNR while
DF-A and DF-U are expected perform well at low SNR. Moreover, DF-U is expected
to perform better than DF-A, since it is not restricted to the alignment subspaces in
the MA-phase.

— Achievable regions with fized uplink-downlink ratio: For fixed P; with j € {1,2, By, Be, R},
and ratios ww—Bll and wy = wy and wp, = wp,, the achievable rate regions can be found
by simulation, i.e. the points (min(R;, Rp, ), min(Rs2, Rp,)) that can be achieved for
the different schemes. This shows how well the schemes adapt to asymmetric weights.

These cases are simulated using a simulation framework developed in MATLAB that im-
plements the three relaying schemes PF, DF-A and DF-U. Besides these three schemes, a
simple Amplify-and-Forward scheme is implemented as comparison to PF. The AF scheme
operates in the same way as PF, with the simplification that the relay precode matrix Gg
is chosen as a scaled identity matrix

Gr =1y & A; =y, (5.86)

where v is chosen such that the relay power consumption is used. Optimization is then
only performed over the covariance matrices Q; and Qp,. The AF scheme, as opposed
to the other relaying schemes, lacks the ability to distribute the power of the relay to
each communication flow in an optimal way. This leads to hypothesis that it performs
significantly worse than PF, but achieves better WMR than DF-A and DF-U at very high
SNR.

All simulations are performed by averaging over 300 realizations of channel matrices.
The entries of the channel matrices, as previously explained, chosen from a complex zero-
mean Gaussian distribution with unit variance. All algorithms are stopped when

WMRED _ WMR®

-5
Wy <10 (5.87)

where WMR® denotes the WMR in the k-th iteration of the respective scheme. Finally,
when the SNR is given in decibels, it is computed as

SNR [dB] = 10log;, SNR. (5.88)
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Figure 5.3: Performance of the developed schemes with Py = P, = Pp, = Pp, = SNR
and Pr =4 SNR.

Achievable WMR in terms of SNR and M To compare the developed relaying
schemes, the WMR, normalized to the number of antennas, has been simulated in terms

of SNR and number of antennas M and powers at the nodes. The results are depicted on
Fig. 5.3.

It is seen that DF-A and DF-U performs well at low SNR, while the performance of PF
increases faster due to the higher number of DoF, and hence performs better at high SNR.
This is explained by the fact that in DF-A and DF-U, the signals are completely decoded
at the relay after the MA-phase, whereas for PF, the signals are allowed to add up in their
respective alignment subspaces, at the relay, since each terminal are able to cancel their
contribution upon reception. Moreover, from Fig. 5.3d, observe that at high SNR, the
WMR per antenna is almost the same for M € {1,2,4}, and hence the WMR approximately

!Note that alternate optimization indeed converges since each step decreases the WMR, and the opti-
mization problems in each step are bounded above.
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Figure 5.4: Standard deviation in percentage of the WMR with the same power settings
as in Fig. 5.8 and with M = 2.

increases linearly with M.

The improvement of PF compared to AF is limited. Clearly, both schemes features the
same number of DoF, and the performance gap between the two schemes decreases as the
number of antennas increases. This may be due to the fact that the waterfilling algorithm
has more parameters to optimize over. For example, if M = 1, all the covariance matrices
are scalars, and hence the waterfilling algorithm can only pour energy into one eigenmode.
Therefore, distributing the relay power in the optimal way naturally yields a significant
performance increase. However, for high M, the waterfilling algorithm can pour power
into many eigenmodes, which may decrease the need for optimal power allocation at the
relay.

The standard deviation of the WMR normalized with respect to the WMR is depicted in
Fig 5.4, and is interpreted as a measure of diversity. If the standard deviation is high, the
WMR highly depends on the specific channel realization, whereas a low standard deviation
means that the scheme is able to adapt to the channel well. It is seen that AF and PF have
standard deviation that are significantly higher than DF-A and DF-U. This is likely due to
the simplified choice of the relay precode matrix that prevents the relay from reallocating
the power of each communication flow in an optimal way. Moreover, DF-U, which is not
restricted by alignment in the MA-phase, achieves the lowest standard deviation of all the
schemes.

Achievable regions The achievable rate regions simulated are depicted in Fig. 5.5. As
previously seen, PF performs well at high SNR while DF-A and DF-U perform well at low SNR.
Moreover, at high SNR, it is seen that DF-U adapts well to asymmetric weights compared
to DF-A, PF and AF. This is explained by the fact that DF-U is the only relaying scheme
that is able to adjust the DoF of each communication flows to the weight tuple. This result
is also seen from Fig. 5.6 that shows the WMR in terms of SNR with the communication
flows weighted asymmetrically. The figure shows that the slope of the WMR is stepper for
DF-U than DF-A, and hence DF-U achieves higher DoF. This indicates that DF-U in fact
uses its DoF in a more efficient way than DF-A with asymmetric weights.
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Figure 5.5: Achievable rate regions with M = 2 (per antenna).
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Figure 5.6: with asymmetric weights w; = wp, = 0.2 and wy = wp, = 1.8, and the
same power settings as in Fig. 5.8 and with M = 2.

Validation considerations This paragraph briefly describes considerations on valida-
tions of the results.

— All equations (5.8) through (5.43) have been verified through simulation. For in-
stance, all power consumptions and covariance matrices, i.e. at the base stations,
terminals and the relay, have been found numerically by averaging over a high number
of signal realizations and these results are compared expressions for the corresponding
power consumptions.

— The solutions of the optimization problem in (5.44) obtained using Algorithm 1 have
been verified using CVX.

— The solutions of the optimization problem in (5.60) which is obtained from the Propo-
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Chapter 5. Shared Relay Channel

sition 5.1 have been verified using fmincon () in MATLAB. Further, the KKT condi-
tions are automatically verified during the simulations when optimizing with respect
to a.

In general, verification of the achievable rate regions are difficult since verification requires
an achievable scheme. Such achievable schemes involve designing capacity approaching
codes such as LDPC codes.

The next chapter extends the shared relay channel using the results from the four-way
relay.

58



CHAPTER

Shared Four-way Relay Channel

With the results for the shared relay and the four-way relay, the aim of this chapter is
to demonstrate that the concepts of zero-forcing and alignment scales to larger networks
of nodes. This chapter proposes a Decode-and-Forward scheme, which is an extension of
DF-A described in Section 5.3, for the shared four-relay channel depicted in Fig. 6.1. The
network is essentially a combination of two shared relay channels that are combined such
that one of the base stations is common for both networks. The common base station is
thus serving two terminals. The common base station then uses a combination of zero-
forcing and alignment to align to both terminals. In order to accomplish this, the number
of antennas at the common base station have to be 4 M.

The next section describes the system model and in Section 6.2, the scheme and the
corresponding achievable rate region is derived. Finally, the scheme is compared to DF-A
for the shared relay.

2M 4M 2M
Yy Y Yy
B4 B, Bs
N
b

Figure 6.1:
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6.1. System model

The shared four-way relay channel, depicted in Fig. 6.1, consists of the four terminals,
T, Tic, Top and Th ., the three base stations, By, By and B, and two relays 21 and Rs.
The terminals are all equipped with M antennas and the base stations, B; and By, and
the relay, R; and Rs, are equipped with 2M antennas to enable alignment. The common
station has 4M antennas to enable both alignment and zero-forcing.

The time is divided into a total of n channel uses. The first nypa = |n7| channel uses
are devoted to the MA-phase while the remaining ngc = n — nya are for the BC-phase.
The following list describes the messages and the encoding functions to map the messages
to codewords.

e T;; have messages m;; € {1,...,2”R“'} destined to B; with ¢ € {1,2}. The

messages are mapped to codewords x; M4 € CM>mua ysing the encoding function
K

fi(?) A1, 2nfliy 5 CMXva | codewords

e T;. have messages m; € {1,...,2"%¢} destined to B.. The messages are mapped
to codewords x; M4 € CMxnma ysing the encoding function fi(z) {1, 0By
(CMXTLMA . ' ’

e B; have messages mp, € {1,... ,Q”RBi} destined to T;;. The messages are mapped
to codewords x%lz“ € C?Mxnma yging the encoding function fg;) {1,...,2"MB)
(CQMXTLMA .

e B, have messages mp,; € {1,...,2"Bci} destined to T} for i € {1,2}. The mes-
sages are mapped to a single codeword xg‘c“ € C*Mxnma ysing the encoding function
fgz) AL, 2nBeen) {1 2nBBe2) s CAM XA That s fgz) is a function of

both mp, 1 and mp, 2.

These codewords are chosen from capacity achieving point-to-point codes for the Gaussian
MIMO channel and are subject to the power constraints

E [XZ;}/IA7HXZ?IA:| <P, E [xZﬁ“A’szg“} <P, (6.1a)
E [X%TA’HXETA} <Py, E [x%“fA’ngfA} < P, (6.1D)

Thus there are four two-way communications flows between the base stations and the
terminals with the rates denoted by R;;, R;., Rp, and Rp_ ;.

The relay i, for ¢ € {1,2}, receives noisy superposition of the codewords from the

base stations B;, B. and the terminals 7;; and T; . through the channels Hp,; € C2Mx2M ,
Hp, ; € C2Mx4M H;; € CZM*M gnd H;. e C2MXM = Ag for the shared relay, the entries
of these channel matrices are given by iid complex Gassian random variables with unit
variance, and the channel matrices are assumed to be of full rank. To simplify notation,
the channel matrix H; is introduced

H; = [HB,-a H;;,Hp,_;, H1,c] . (6.2)
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With this notation, the relay obtains yzlz“ € C?Mxnma ip the MA-phase

NMA
XBZ_
X MA
nMA . 7,2 nMA
Yr, " =Hi | svua | T7 (6.3)
C
NMA
Xi,c

for i € {1,2}, where z;M4 ~ by Nc(0, IQM) Using the relay mapping gl(n) : C2Mxnva

CAM>nma | yelay i maps y IE/IA into x'y R, » which is subject to the relay power constraints

E [XEBC’H "?C} < Pp.. (6.4)

The signals xg, are then broadcast to the base stations and terminals through the reciprocal
channels, and hence each node receives

yir® = Hixppo + wipe (6.5)
YiE® = Hi X 4 wie (6.6)
y"éBC Hgingc + WBi (6.7)
Y =Hp 1 xP° + Hp oxp2¢ + Wi (6.8)

where w2, wP¢ 25 A (0, L), Wi % N (0, Ioyy) and WS % N(0,Lyy). Finally,

the decoding functions m( ") mi"g, mg? and msg) ;, are used to reconstruct the desired

messages. The objective is to choose the encoding functlonb relay mapping and decoding
functions such that the achievable WMR is maximized and the probability of errornous
reconstruction of the messages tends to zero as n tends infinity.

In the remaining part of this chapter, the superscripts are omitted for notational con-
venience.

6.2. Decode-and-Forward Scheme

In this section, a DF scheme based on zero-forcing and alignment is developed. The main
idea of the scheme is to demonstrate that these concepts scales to larger networks of
nodes and relays. As for the shared relay, each base stations aligns their signal to the
corresponding terminal, creating an interference-free communication flows between the
base station and corresponding terminal. The vector pairs (u;;,up,;) and (u;¢, up, ;) for
i € {1,2} denote the signals to transmitted by the corresponding nodes in each of the four
communication flows before alignment. The vectors are contained in the space CM*"Bc
and their covariance matrices are denoted by Q;;, Qp,;, Qi and Qp,; from the vector
space CM*M Tn the BC-phase, the messages are reencoded at the relays, and the relay
ensures that each communication flow is interference-free using zero-forcing precoding .
The signals before zero-forcing are denoted by ug,; and ug, ., with i € {1,2}, and the
corresponding covariance matrices are given by Q;; and Qp,.

Since they terminals do not use alingment, x;; = u;; and X; . = u; . In the following,
the precoding schemes at the base stations are described.
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Precoding at the base stations The precoding scheme for the base stations, B; and
By, is the same as for the DF-A for the shared relay, i.e.

XB, = HE:HZ'JUB“ (69)

where up, is the signal destined to the terminal T; ;.

For the base station B, let up,; denote the signal destined to terminal 7} ., and let
Gp,; € CYM*M he the alignment matrix for the corresponding terminal. The common
base station then transmits

xp. = Gp.1uB.1 + G, 2uB, 2. (6.10)

For this scheme, it is desirable to choose Gp,; such that zero-forcing and alignment is
achieved, and hence the following conditions have to be satisfied

span(Hp,_ ;Gp, i) = span(H; ) (6.11)
H, ;Gp,; = 0. (6.12)

Alignment is achieved through the constraint in (6.11) that restricts the subspaces that
base station B, and terminal T; . are transmitting in to coincide at relay . Zero-forcing is
achieved through the constraint in (6.12) that ensures that the signal, up, ;, sent through
the precoding matrix Gp,; € CAMXM g cancelled at relay 7. Note that the only require-
ments that have to be fulfilled to satisfy (6.11)-(6.12) are that Gp,_ ; is in the nullspace of
Hp_; and that Gp,; is in the column space of Hp, ;. As for the shared relay, the matrices
G ., are not uniquely determined, but the specific choice does not affect the achievable
rates since the covariance matrices can be freely chosen. A simple way to find an alignment
matrix is then to solve the following system for Gp, ;

—1
Hp, ; | Hie | Hp.i H,.
[ HBcj :| G‘ch,Z = |: 0 = GBC,z = HBCj 0 . (6.13)

(C4M><2M

The concatenated alignment matrix, Gp, € , is then defined as

—1
HBC,1:| [Hl,c 0 ]

Gp. =[Gp.1,GB,. 2] = [ Hp 0 H,.

(6.14)

Using these alignment matrices, the i-th relay receives a superposition of the signals from
the terminals 7; ; and T ., and base stations B; and B,

u

YR, = HBiGBiuBi + HBc,’iGBC |: uﬁc’; :| + Hi,lu,- + Hi,cum + z; (615)

where H; = H;1,H; ] and u; = [uﬁl, ui, u§2, ul|t. As for the sha~red relay, the com-

munication flows can be separated by inverting the effective channel H; for ¢ € {1,2}. In
that way, the relay ¢ can obtain noisy versions of each communication flow

YR, =Uup, +u;; + BlI:Ii_lzi (6.17a)

YRic = UB.; + W+ BQI:I;1ZZ'. (617]3)

To express the achievable rate region of the MA-phase, the noise covariance matrices of
these signals are given computed as Cy;; = BlH;lH;HBII{ and Cp ;. = BnglH;HBI;.
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Section 6.2. Decode-and-Forward Scheme

Rate constraints in the MA-phase Upon reception of the signal from each node,
using successive interference cancellation, the relays decode the messages from the base
stations and the terminals based on separated received signals in (6.17). The corresponding
achievable are then given by the achievable rates of the MA channel discussed in Section 4.2
(one MA channel for each relay).

CSEW
DF,MAC

R;; < Tlog, ‘IM + C;,li,in‘,i
Rp, < 7logy ‘IM +C;1,Qs,
R;i + Rp, < 7log, ‘IM +C;1,(Qii +Qs))

= , (6.18)
R; . < 7logy ‘IM + C;i,ch,c
Rp,. < rlog, ‘IM +C;L Qg
Ric+ Rp,; < Tlogy ’IM +C} (Qic + QB..i)
under the power constraints
tr(Q) <P, (H'HQpHIHEY) < Py, (6.19)
and
tr (xp.xp,) = G.1QB.1G5, 1 + GB.2QB. 2G5, » < P, (6.20)

Broadcast-phase After decoding the messages from each node, each signal pairs
(up,;,u;;) and (up, i, u.;), with i € {1,2}, are reencoded to the codewords ug, ; € cMx1
and ugp,. € CMx1 ysing capacity achieving codes for the Gaussian MIMO channel.
The covariance matrices of these codewords are denoted Qg, i, Qr,.. Moreover, de-
fine ug, = [(ur,:)T, (ug,)T]T and denote the corresponding covariance matrix by

iy 0 . .
Qr, = [ Qg“ Q ] Relay 7 then transmits the codeword upg, through the pre-
R;,c
coding matrix Gp, € C?M>*2M " and the transmissions during the BC-phase, at the relays,
have to satisfy the power constraints tr (G Rr;Q RiG%i) < Pg,.
At the relays, the relay precode matrices Gg, are chosen as for the DF-A and DF-U for
the shared relay. That is, the relay transmits
xg, = GRr,up, = Iin_TuRi. (6.21)
Consequently, with zero-forcing precoding as in (6.21), the terminals receive
yii=Hlxp, +2zi; = HLH; Tup, + 2 = up,i + 2, (6.22)
Yie = HECXRZ- + 2. = HECI:IZ-_TURi +Zic =UR, ¢+ Zic. (6.23)
Note that terminal ¢ only receives the codeword associated with the base station-terminal
pair i due to the zero forcing precoding matrix.
Since the base stations By and By have 2M antennas, the desired communication flow
at base station ¢ can be obtained as
YB; = H;I:zHl_%,T <Hrgiﬁi_TxRi + zBi) (6.24)

=up,; + H ,H; zp,. (6.25)
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Chapter 6. Shared Four-way Relay Channel

The noise covariance matrix of this signal is given by Cn g, = H; Hp " Hp"H? .

At the common base station B, a superposition of the signals from the relays is
received. To only extract the spatial dimensions used for communication with 77 . and
T, GEC multiplied on the received signal to match the alignment

S;Bc = GEC (Hgl,cﬁl_TXRl + Hgg,cﬁZ_TXRQ + ZBc) (6'26)
_ [ izl ] + Gz, (6.27)
2,C

. . . P . . o T *
The noise covariance matrix of this signal is thus given by Cyp g, = Gp G} .

Finally, the power constraints in (6.4) can be expressed in terms of the relay precode
matrix

tr (Gr,QrGH,)
= tr (A, "BT Qp,B1H; ) + tr (H; "BI Qp, Bof ") < Pr. (6.28)

Rate constraint in the BC-phase The rates for the communication flows between the
base stations B; and terminals T;;, with ¢ € {1,2}, are identical to those for DF-A, i.e.
[34, 35|

: Rp, < (1—7)log,y I+ Qg

However, for the common base station, the channel is essentially a combined MA channel
and broadcast channel with side information. The MA channel is introduced because the
common base station receives a superposition of the signals from both relays, while the
channels seen from the relays are broadcast channels with side information. This corre-
sponds to the four-way MIMO relay channel described in Section 4.5, where it was shown
that the following achievable rate region can be achieved using successive interference
cancellation and time-sharing [3]

CS—FW—Q

DF,BC
Ri. <(1—17)logy ‘I +C, 5. BI'Qr, Bi
= Rp.i <(1—7)logy I+ Qg| . (6.30)
Rl,c + RQ,C S (1 - T) 10g2 ‘I + C;lBCBIl{QRl,cBl + C;}BCB2HQR2,CB2

6.2.1 Problem formulation

Based on the achievable rate regions for the MA- and BC-phase in given by C%‘FFX/[V A and
C%‘E \évél N C%ﬁ‘gg, respectively. As for the shared relay, WMR, with the achievable rates
weighted by the tuple (w11, w22, W1 ¢, W2,c, WB,, WRBy, WB, 1, WB,2), is maximized over the

covariance matrices and the division constant 7 between the MA- and BC-phase. The
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general optimization problem can be formulated as

max min(w; Ry, waRa, wp, Rp,,wp,Rp,) (6.31a)
QR,;,i"QR;,c R4, Ri,c
QB, QB,i
7,R;i,Ric,RB,,RB.i
. S-FW S-FW-1 ~ »S-FW-2
s.t. (Riji, Ric, RB,, Rp..i) € Copaac NCpree NCprpcs  (6.31b

(628)7 Qi,i) QLC: QBZ') QBC,i) QRi,h QR,L',C i 0 (631C
tr(Qii) < Piistr(Qie) < P (6.31d

tr (QBZ) < PBitr (QBC,i) < PBC,i- (6.318

This problem is not convex. As for the shared relay and as in [3|, the problem is re-
laxed using alternate optimization in order to obtain a local minimum |[3]. That is, the
optimization is solved by alternating between the following optimization problems

1. Optimize (6.31) with respect to the covariance matrices Qg i, Qr,,c; Qi i, Qic, QB;, QB, i
with 7 fixed.

2. Optimize (6.31) with respect to 7 with the covariance matrices Qg, i, Qr;.c; Qii» Qic, QB;, QB..i
fixed.

Each of these problems are convex, and are hence solved using CVX in MATLAB. In the
practical implementation, 7 is initially set to % and the optimization start with step 1.

6.3. Numerical Results

To assess the performance of the shared four-way relay, the WMR has been simulated in
terms of SNR, the number of antennas M and SNR. The main objective of the chapter is to
demonstrate that the idea of alignment and zero-forcing indeed scales to larger networks,
and in this case the shared four-way relay channel, without significant performance degra-
dations. To evaluate how well the scheme scales, the results are compared to the shared
relay with the relaying scheme DF-A. In order to generate comparable results, one unit of
power is given to each of the nodes per node it communicates with, i.e. the relays each
get 4 units of power since they serve four nodes, the common base station is given 2 units
and the remaining nodes are given 1 unit. For this scenario, the performance of the shared
relay and the shared four-way relay are expected to be similar.

The simulations are performed in the same manner as in Section 5.4. The results are
shown in Fig. 6.2. It is seen that DF-A for the shared relay achieves slightly higher WMR
than the shared four-way relay. One contribution to the higher WMR at high SNR for the
shared relay is explained by the lower probability of having a bad channel matrix in the
relay network.
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Figure 6.2: WMR comparison between the DF scheme for the shared four-way relay
(SFWR) and DF-A for the shared relay (SR). All weights are set to 1, and the powers
for the shared four-way relay are set as P11 = Poo = P o= P>, = Pp, = Pp, = %PBC =
1Pg, = +Pr, = SNR and for the shared relay, Py = P, = Pp, = P, = 1Pg = SNR.
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CHAPTER

Discussion

The previous two chapters proposed a number of relaying schemes for the shared relay and
the shared four-way relay. This chapter briefly discusses the schemes and results.

The main objective of the chapters have been show that alignment and zero-forcing
can be used to enable efficient two-way communication in relay networks more complex
than the traditional two-way relay channel. The vision of this idea is that general relay
networks can be decomposed into a number of smaller relay networks as in the example in
Section 1.2, which are then solved separately. In this thesis, the Weighted Minimum Rate
fairness metric has been used to evaluate to the communication schemes. Another common
fairness metric is the weighted sum rate, which does not ensure that each communication
flow is given a certain fraction of the total performance. As opposed to the WMR, the
weighted sum rate better evaluates the average performance of a scheme since a single
weak channel matrix does not have the same effect on the metric. Further work may
explore the performance using this metric.

In this treatment, the base stations and the relay have exactly 2M antennas, twice
the number of the terminals. In practice, other combinations of antennas might be used.
For example, if the base stations and the relay have fewer than twice the antennas of
the terminals, a block diagonalization approach as in [38] may used for alignment. Such
approach leads to a lower number of DoF since exactly M of the spatial dimensions at
the base stations need to be devoted for alignment. Similarly, if the base stations and
relay have more than 2M antennas, performance is increased, but the performance is still
limited by number of DoF between relay and the terminals, and hence only the transmit
diversity between the base stations and the relay is increased.

Another important assumption is that each node have full channel state information
which is used to coordinate their transmissions. It is clear that this requirement is funda-
mental for the functionality of the proposed schemes. Lack of channel state information
clearly implies that alignment can not be achieved and self-interference can not be can-
celled. However, the assumption is widely used and is satisfied for the Rayleigh block
fading channels, where the channels can be periodically estimated.

For the shared relay channel, the presented schemes have clear advantages and disad-
vantages. As was shown, PF achieves the maximum number of DoF, and hence performs
well at high SNR. Similarly, at low SNR, DF-A and DF-U achieved significant better results
and may therefore be more applicable. Besides the achievable rates, the complexity of the
schemes is also of interest. PF essentially operates in a channel use-by-channel use fashion,
and the relay mapping is hence implemented efficiently. This also implies that PF need
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Chapter 7. Discussion

the same number of channel uses in the MA and BC-phases, which may be suboptimal.
Moreover, encoding and decoding of the signals is only done at the base stations and the
terminals, and hence codebooks used by the terminals and base stations should not be
implemented in the relay. In contrast, DF-A and DF-U requires relay mappings that are
significantly more complex. At the relay, in the MA-phase, the received signals first have
to be decoded using a combination of capacity achieving codes and successive interfer-
ence cancellation. Likewise, reenconding of the signals using capacity achieving codes is
required in the BC-phase.

The DF-A has the advantage over DF-U that successive interference cancellation only
have to done among two nodes as opposed to all four nodes. Although the achievable rate
regions for DF-U are easily found, successive interference cancellation among more nodes
comes at the cost of more significant performance degradations due to unideal impairments
in practical systems [36, 37]. Consequently, the performance degradations are expected to
be more significant for DF-U.

Finally, in Chapter 6, a DF scheme was designed for the shared four-way relay and
it was shown that the performance of the DF scheme was only slightly worse than DF-A
for the shared relay channel. This indicates that the ideas of alignment indeed scales to
larger networks. Furthermore, in this chapter, only the DF scheme using alignment was
developed, However, due to simplicity introduced by alignment and zero-forcing, PF and
an unaligned DF scheme may clearly be extended to the shared four-way relay channel.
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CHAPTER

Conclusion

In this thesis, two-way relaying schemes that are based on a MA- and a BC-phase have been
studied. The main objective of the thesis is two-fold; (1) to investigate the basic scheme,
Amplify-and-Forward, to determine whether higher achievable rates can be achieved using
interaction, and (2) to extend the basic schemes like AF and DF to more advanced relay
networks using alignment and zero-forcing.

In the first part, AF for the traditional two-way relay channel is investigated. Two
interactive extensions of AF, that are based on the fact that the terminals transmit cor-
related information, are introduced. The achievable symmetric rates are derived for the
schemes and are compared to the traditional AF scheme. However, simulations over a range
power values at the terminals and the relay shows that no performance improvements are
obtained. This result however does not definitively imply that interaction can not be used
to improve relaying schemes. A valid direction to take as future work, is to assume that
the rates can not be improved and attempt to follow the approach in [1] to find an upper
bound of the achievable rates, and show that these coincides with the achievable rates of
a known scheme.

The second part of the thesis, concerns coordinated relaying. The key idea of this
concept is that each node in the network coordinate their transmissions and cooperate
in order to achieve the highest achievable rates. In this thesis, emphasis is put on the
two techniques: zero-forcing and alignment. These techniques are used to design efficient
relaying schemes for the shared relay channel and the shared four-way relay channel. Es-
sentially, when these techniques are combined each two-way communication flow between
the nodes can be separated and processed independently at the relays.

For the shared relay, the three relaying schemes PF, DF-A and DF-U are put forth. For
PF, the WMR is optimized with respect to the transmit covariance matrices and the precode
matrix at the relay. In order to perform this optimization, the optimization problem is
relaxed by the use alternate optimization and a simplified relay precode matrix. The
number of achievable DoF for the scheme is further shown to be the maximum, i.e. %M
per communication flow, and hence the PF operate optimally at very high SNR. Similarly,
the WMR using DF-A and DF-U is optimized using alternate optimization between the
transmit covariance matrices and the division constant dividing the channel uses between
the MA and BC-phase. Finally, by simulation it is found that PF performs well at high
SNR, while DF-A and DF-U perform better at low SNR. The shared four-way relay serves
as an example of a more advanced network, in which two relays, three base stations and
four terminals are involved. Using zero-forcing and alignment, a DF scheme is proposed,
and by simulation, it is shown that the performance is only slightly degraded compared to
the shared relay. Based on these results, it is concluded that zero-forcing and alignment
indeed does scale to larger networks such as the shared four-way relay.
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APPENDIX A -

Acronyms

This appendix contains a list of abbreviations and terms used throughout the report. The
list is made to help the reader gain a better understanding of the report content, and

should therefore be carefully read before reading the report itself.

AF

AWGN

BC

Csl

dB

DF

DF-A

DF-U

DoF

EVD

FDMA

iid

KKT

LDPC

MA

MACPF

MIMO

MMSE

PF

QCQP

QoS

SISO

Amplify-and-Forward

Additive White Gaussian Noise

broadcast

Channel State Information

decibels

Decode-and-Forward

Decode-and-Forward with Aligned MA-phase
Decode-and-Forward with Unaligned MA-phase
Degrees of Freedom

eigenvalue decomposition

Frequency Division Multiple Access

identical and independently distributed
Karush-Kuhn-Tucker

Low-Density Parity Check

multiple access

Multiple Access Channel with Perfect Feedback
Multiple-Input Multiple-Output

Minimum Mean Square Error
Precode-and-Forward

Quadratically Constrained Quadratic Program
Quality of Service

Single-Input Single-Output
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SNR Signal to Noise Ratio

SVD singular value decomposition
TDMA Time Division Multiple Access
WMR Weighted Minimum Rate

76



APPENDIX

List of Symbols

B.1 Two-way Relaying with Interactive Communication

~ <.

(z;9)

I(x;yl2)

j=1if j =0 and 1 otherwise.

Denotes the mutual information between the random variables z and
y distributed according to the joint distribution p(z,y).

Denotes the conditional mutual information between the random vari-
ables x and y given z distributed according to the conditional joint
distribution p(z,y|z).

denotes the multivariate Gaussian distribution with mean g and co-
variance matrix C.

Means “iid according to”

Encoding function; encodes messages to codewords.

Relay mapping; maps received signal at the relay yr to the signal to
be transmitted xpg.

Decoding function; maps received signal at a terminal to the desired
message.

Denotes a signal in the subspace S(,).

Denotes a signal in the subspace S().

Denote the matrices spanning the orthogonal subspaces S,y and ().
Moreover, [U,), U] is unitary.

Benotes a compression matrix of dimension @n x an.
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Appendix B. List of Symbols

B.2 Coordinated Relaying

Note that <> is used as placeholder for another symbol..

78

j
I(z;y)

I(x;y|2)

NC(N7 C)
iri\ch

A

tr (A)

I,

Bi c RMXQM
(n)

j=1if j =0 and 1 otherwise.

Denotes the mutual information between the random variables x and y
distributed according to the joint distribution p(z,y).

Denotes the conditional mutual information between the random vari-
ables x and y given z distributed according to the conditional joint
distribution p(z, y|z).

Denotes the multivariate Gaussian distribution with mean g and covari-
ance matrix C.

Means “iid according to”

Denotes the determinant of the matrix A.

The trace operater; computes the sum of the diagonal matrices of A.
Denotes the identity matrix of dimension n.

Given by B1 = [IM,O] and B2 = [O,IM]

Encoding function; encodes messages to codewords.

Relay mapping; maps received signal at the relay yr to the signal to be
transmitted xp.

Decoding function; maps received signal at a terminal to the desired
message.

Denotes channel matrices

Denote effective channel matrices, i.e. for the shared relay H = [Hi, Hy)
Denotes noise covariance matrices.

Denote covariance matrices of signals and codewords (i.e. without
noise).

Denote the amplification matrices used for PF.

0 A
Iy Iy O O
0 0 Iy Iy ] '
Denotes precode matrices at the base stations or the relay.
Division constant dividing the n channel uses between the MA- and BC-
phase used for the DF schemes.

Denotes the matrix [ Ar 0 ]

Denote the matrix [
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