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Summary

For many years, the research and the development of sensorless control for perma-
nent magnet synchronous motors driven at low-speed range have been of interest.
The objective of this project is to develop the aforementioned control algorithm
under the condition that it performs better than a conventional first-order sliding
mode observer.

First, the dynamic model of the system is established, then a Field Oriented Control
scheme is designed for simple and effective control of the motor. To get a better
understanding of the system, a coupling effect analysis was performed, namely,
singular value decomposition. This showed that the coupling effect is weak at the
lower speed range, therefore it was disregarded.

Next, different sensorless control algorithms are developed to estimate the speed
and angular position of the rotor. A Closed-loop flux observer is established where
the observer drives the estimated flux-linkage to the real one, using a PI controller.
A first-order sliding mode observer is then designed. This is a non-linear observer
with a good disturbance rejection and low sensitivity against model parameter
uncertainties. The chattering present in the observer output was attenuated by the
implementation of a sigmoid function and by using a complex filtering structure. A
second-order sliding mode controller was then introduced to deal with the chatter-
ing problem and to potentially require a simpler filtering structure. Another option
was to design a first-order sliding mode observer in the dg-reference frame where
the current, voltage and back-EMF signals are DC signals, therefore manipulating
these signals introduces less phase-lag into the system, which is beneficial.

To further improve the system, two compensation methods are introduced. A
VSI voltage error compensator is designed to deal with VSI non-linearities that
are caused by the imperfections of the inverter, but mostly by the dead time. A
feed-forward torque compensation method was developed to improve the transient
response of the system.

Finally, the developed estimators are compared to each other in simulation. It is
discovered that the SMOdq has the best performance out of all the estimators. The
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feed-forward torque compensator is proven to enhance the transient response by a
significant amount. The voltage error compensator and the observer robustness are
tested in the laboratory with good results. At last, the first-order sliding mode ob-
server was compared to the second-order sliding mode observer in the laboratory
and showed similar trends as in the simulations.
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Chapter 1

Introduction

1.1 Study of the background

The development of sensorless synchronous motor control has been the focus of
researchers for many years now. A better understanding of the machines and the
rapid advancement in control and observer methods, thanks to other industries,
made the performance and ef ciency of sensorless control techniques get closer
and closer to the sensored ones. Many techniques take advantage of the increased
computational power present in modern systems. This allows engineers to use
algorithms with online calculations that can adapt to continuously changing chal-
lenges faced by the controller or observer.

Sensorless control is bene cial in multiple ways. It makes it possible to remove the
encoder from the system, which results in a less expensive and smaller overall sys-
tem. Both of these results are advantageous in many novel use-cases [1][2].

Also, the encoder in the system is a possible failure point, which could be elimi-
nated and that would increase the overall robustness of the system. Another con-
sideration is to make the system more robust against failures by introducing fault-

tolerant control techniques. Having both the encoder and the sensorless algorithm
implemented in a system, in case of a detected encoder fault, the controller could
switch over to the estimated signals. This is paramount in modern systems like
autonomous vehicles where safety is a high priority. Detecting the fault could be

done by comparing the encoder and observer signals and forming a residual out
of them [3]. This is an ef cient way of making a system, including a synchronous

machine, more robust against failures without considerably increasing the cost or
the weight of it.
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1.2 Problem Analysis

This section gives an overview of the system components and also provides a
framework of information before the beginning of the study. There are various
possible control techniques currently present in the literature. A general compari-
son between them is also given in the lines below.

Machine description and classi cation

The subject of this report is a permanent magnet synchronous motor (PMSM). The
rotor and the motor magnetic eld are rotating synchronously. The rotor magnetic
eld is established by permanent magnets placed in the rotor in various ways. The
placement of the magnets de nes the type of motor. When the magnets are located
on the surface of the rotor, the machine is called surface-mounted PMSM. When
the magnets are located inside the rotor structure, we are talking about an interior
PMSM [4].

The type of the most used electric motor is the induction machine. These are
cheap to manufacture and control. Now, the rotor rotates at a slower speed than
the stator magnetic eld. The slip is an important variable here and it is de ned as

a function of the speed difference. The slip induces current in the rotor. The value
of it is usually around 5%. With increasing load torque, the slip increases as well
to stabilize the system [4].

The other large class of electric motors is the switched reluctance machine, which
generates torque through the minimization of reluctance lines. This rotor is ma-
chined in a shape to optimize this effect. Reluctance machines require a more
complex control system. On the other hand, synchronous reluctance machines
also exist and their control is similar to the control of PMSMs.

Control type of PMSMs

The two most used methods to control PMSMs are direct torque control (DTC) and
eld-oriented control (FOC). In some variations of DTC, the torque is controlled by
the stator ux angle instead of the current. This eliminates the need for current sen-
sors in the system [5]. This mentioned angle will quickly change the torque, which
can be controlled by changing the terminal voltage. The advantage of this method
is excellent torque dynamics, no need for current sensors, no need for pulse-width
modulation (PWM), or reference frame transformations. The disadvantage of the
method is that the sampling frequency has to be much higher (around 40 Khz) than
in other applications [6].

The other one, FOC, is easy to implement, but it is heavy on the computation side
due to the use of multiple reference frame transformations. It also requires too
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precise measurement of the rotor position. It separates the control of ux and
torque which is bene cial. Using FOC allows free choice, magnitude and angle,
of the current vector. In practical applications, FOC commands the current vector
to be aligned with the g-axis and this results in maximum-torque-per-ampere for
SPMSMs. However, this is not necessarily true for other motor structures [4].

Sensorless control for low speeds

Sensorless control for low speeds is notably problematic due to the low magnitude
of the measured signals compared to the noise or the back-EMF, which eventually
vanishing at zero speed. Methods based on rotor saliency and the change of the
saliency were invented and researched.

The most popular method is called INFORM. It is based on the fact that the mag-
netic anisotropy of the rotor gives information about its position. The magnetic
anisotropy is detected by injecting test voltages, then measuring the change in the
stator current vector. Low-pass lters are needed to extract the high frequency
current component which is fed back to the current controllers. Low-pass Iters
introduce phase delay into the system which in result, limits the bandwidth of the
current controllers. In case the ltering is not adequate, torque ripples can occur
in the system [7].

There are several methods based on this estimation principle, they only differ in
how the voltage vector is injected. There are two widely used types, one injects
a rotating voltage vector in the stationary reference frame [8], the other injects a
pulsating voltage vector in the estimated d -axis or q -axis of the estimated rotor
reference frame. Feeding the calculated difference signal through a PLL, the speed
and position signals now can be acquired [9].

The Square-wave type voltage injection method relies on the injection of high-
frequency square-wave-type voltage. The frequency is chosen to be half the sam-
pling frequency. This frequency is much higher than the frequency of the injected
voltage in other methods. Filtering is still needed in this case, but the cut-off fre-
guency of the low-pass lters can be increased alongside with the bandwidth of the
current controllers. This enhances the overall performance of the system [10].

Sensorless control for high speeds There are several different methods to estimate
the rotor speed and position when the motor is operating in the medium-high
speed range. Three techniques will be listed here.

Flux-linkage based methods are calculating the ux-linkage vector for every sam-
pling cycle, based on the system model and the measured voltage and current. The
ux-linkage is obtained through integration [11]. This part causes the most prob-
lem because the integrator value might start to drift due to possible measurement
errors (incorrect calibration) which gets integrated. Both open-loop and closed-
loop DC-drift removal methods are present in the literature [12].
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The next big family of sensorless control methods is using a Kalman- lter. A
Kalman- Iter is an optimized state-observer, in this case, it is a reduced-order state-
observer. The Kalman- Iter is usually utilized in the dgreference frame because
the system equations can be linearized in this case. The gain of the observer is
based on the noise present in the measurement signals and the uncertainty present
in the model equations of the system [13].

Sliding mode observers are also a popular choice by control engineers. These are
nonlinear observers. They are widely used because of their robustness against dis-
turbances and parameter uncertainties present in every real system. This robust-
ness is achieved by constructing a sliding surface in state space, and by making the
control or observer law discontinuous across the surface. This causes chattering
in the output signal, which is the drawback of using sliding mode observers. At-
tenuation of the chattering is the biggest challenge control engineers have to face
during the design [1].

Open-loop startup methods

The two most used open-loop methods are V/ f control and |  f control. Open-

loop startup techniques are often used when the criteria of performance are not

strict. This results in a simpler system with fewer components. In the case of

speed control, in open-loop control, the speed is not fed back to the controller. This

means, an encoder is not needed, which saves weight and money. This heavily
reduces the robustness of the system, because it is only assumed now that the
speed matches the reference speed. The handling of load torques and the rejection
of disturbance torques have to be carefully considered during the design process

[14].

For research purposes, the system can also be started from a standstill using sen-
sored FOC and then switching to the given sensorless control scheme.

Voltage modulation techniques

The system uses the commonly used topology, PWM-VSI, therefore other topolo-
gies, such as square wave or CSlI, will not be discussed in this report.

There are several PWM techniques present in the literature and also in the industry
[15]. One of modulation technique is ST-PWM with an added third harmonic

component. The pulse width modulation duty cycles are calculated by comparing

the reference signal with a high-frequency triangle carrier signal. The amplitude of

the output sine wave can be increased by 14% using third-harmonic injection. This
method increases the linear range which means, that the available DC-link voltage
is better utilized.

Space vector modulation, as the name suggests, utilizes the space voltage vector,
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which is constructed by summing the three voltage vectors. Then, the duty cycles
can be calculated by using the angle and amplitude information of the vector. Us-
ing this method, more harmonics are added to the phase voltage, but that does not
matter, because they cancel each other out when line-to-line voltage is considered.
The advantage of using SVM is that the current ripple will be smaller than in the
case of other modulation techniques [15].

Discontinuous PWM is a technique used to reduce inverter losses. One of the
zero vectors is omitted and this eliminates one switching transition in each half
carrier interval. This reduces the switching losses by 33%. The disadvantage of
this method is that many harmonics are introduced [15].

1.3 System Description

The main components of an AC motor drive are a three-phase, two-level inverter,
an AC motor, and a mechanical load. The inverter supplies electrical power to
the motor, and the motor converts it to mechanical power required to drive the
load. Although, the main focus of this project is the AC motor, unknown parame-
ters, disturbances, and non-linearities arise from each of the components and have
effects on the control performance.

In gure 1.1 the actual setup located in the laboratory is shown. For better under-
standing, a summarizing overview of the system is shown in gure 1.2.

Figure 1.1: The main components of the actual setup located in the laboratory.
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Figure 1.2: Schematic of the test setui6]

The setup consists of an SPMSM machine, which is coupled to an induction ma-
chine (IM). However, this project only focuses on the SPMSM machine. The IM
machine is only there to provide the desired load torque.

The controllers and compensators are designed and tested in Matlab / Simulink.
After that, the model is translated into a code which the dSPACE system can read
and understand. The dSPACE system then measures the currents (using a LEM
module) and voltages (using the DC link voltage information). Using these signals
and the provided code, the outputs of the system are updated in every cycle.

The DC link voltage is provided by the central recti er in the lab.

As a feature, the system states can be measured and stored by the dSPACE system.
The captured data is then processed using Matlab.

1.4 Problem Statement

The main objective of this thesis is to develop a sensorless control strategy for a
PMSM motor that performs better than the sliding mode observer established in
the report [16]. It would be advantageous as well to reduce the complexity of the
system, to simplify the ltering structure required. The main variables that deter-
mine the system performance are the following: lowest achievable speed, position
angle error, and tracking performance. The improvements might be done by intro-
ducing compensators to the previously mentioned system, or by implementing an
observer which is based on a new principle.

Also, the system has to be stable and has to be able to handle a step-load change.

First of all, new techniqgues and methods have to be introduced and analyzed.
After re-tuning the system, a performance baseline has to be determined, so the
new methods can be compared to the original one. Following a standard testing



1.5. Limitations and Assumptions 7

procedure, the new performance values have to be recorded and processed using
statistical methods.

1.4.1 Performance criteria

As the main guidelines, certain performance factors are de ned here and shown
in table 1.1.

Table 1.1: Design Criteria of control loops

Sub criteria
Zero steady-state error
Zero steady-state error

Main criteria
Max. 5% overshoot
Max. 15% overshoot

Current loop
Speed loop

Pos. angle error Max. 5° Max.  1°variation
Stead-state speed error Orpm Ripple max. 5 rpm
Load-torque rejection Min. 10 Nm
Operation speed range Min. 300 rpm Has to reach rated speed

1.5 Limitations and Assumptions

During this project, certain limitations and assumptions are made. These are sum-
marized in the table 1.2 below.

Table 1.2: System limitations and assumptions

Component Description of the limitation, assumptions
System Is symmetric and balanced
VS| Generates the voltage perfectly

from the duty cycles

Magnetic core

Magnetic saturation limits are
not reached

Machine electric
losses

Such as core losses, Eddy current losses etc
are neglectable

Motor parameters

Are constant as well as the device temperature

Sampling frequency
of the system

5 kHz

Switching frequency
of the VSI

5 kHz

The limitations and assumptions will be kept in mind during the report and the
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effects of them will be discussed, when necessary.

1.6 Project Outline

Firstly, in chapter 2 the dynamic model of the SPMSM is established, and then the
state-space model is formulated. The state-space model is necessary for further
analysis of the system.

In chapter 3, Field oriented control is introduced. This requires the use of a cascade
control scheme. The inner loop consists of the current controller, and the outer loop
consists of the speed loop. Alongside these, the necessary startup method is also
introduced which enables the system to start from a standstill.

In chapter 4, using the state-space model, the coupling effect is analyzed. This is an
important aspect of the analysis because, during sensorless operation, the voltage
equations cannot be de-coupled.

In chapter 5, the speed, and position estimators are introduced. A closed-loop
ux linkage observer is designed, a rst-order sliding mode observer, and a super-
twisting observer which is second-order. Last but not least, a rst-order sliding
mode observer in estimated dgreference frame is developed. The stability property
of them is then further investigated. Previously observed DC-offset problem in the
estimated back-EMF signals is investigated at the end of the chapter.

In chapter 6, compensation methods for the system are introduced and discussed.
First, the VSI voltage error is discussed, then a simple compensation strategy is
presented based on the dead time of the given inverter. Lastly, a feed-forward
torgue compensation method is presented. Details about the two-level inverter
and the used modulation technique can be found in Appendix B.

Chapter 7, presents the standardized testing method, the tuning process of the con-
trollers and observers, then shows the simulation results from all of the modeled
algorithms. The data is also evaluated using statistical calculations.

Chapter 8, presents the used tuning process of the controllers and observers in
the laboratory. First, the voltage error compensator is tested. The sensitivity to
parameter changes of the observers is also investigated. Also, the SMO is compared
to the STO using the test setup.

Chapter 9, gives the discussion and conclusion of the thesis. The chapter examines
whether the requirements presented in the Problem statement section are met or
not. The chapter also summarizes the results of the experiments in a more tangible
way.
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Finally, in chapter 10, the outlook of the possible improvements of the discussed
methods are brie y presented.






Chapter 2

Modelling of the system

As in every design process, after the problem statement, the system has to be
modeled and analyzed. This starts with an overview of the motor parameters.
Next, the motor voltage equations, which are already given in the dgreference
frame, are examined. The mechanical equation of the motor is also presented.

As the last step, the state-space model of the surface-mounted permanent magnet
synchronous machine (SPMSM) is established which will be used for advanced
analysis tools presented in later chapters.

2.1 Synchronous machine modelling

The motor, in the scope of this thesis, is an SPMSM. This means that the permanent
magnets are located on the surface of the rotor. Due to this, the motor is non-
salient, and also the reluctance path is equal on the d- and g-axis. This results
in equal inductance on the d- and g-axis. For easier understanding, the machine
inductance will be denoted as Ls.

The most important parameters of the motor and the other necessary system pa-
rameters are listed in the table 2.1.

As can be seen from the table, the motor has 4 pole pairs. Generally speaking, this
means that the machine is more geared towards high-speed operation. In high-

torqgue operation applications, like in the case of a steering motor, the number of

poles might exceed a 100.

11
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In simulations, the total system resistance will be used, which takes into account
the resistance of every possible component in the setup.

Table 2.1: System parameters, from previous projects sudi@is[17]

Description Notation Value Unit
Number of pole pairs Npp 4 -
Winding resistance Rw 0.19 W
Total system resistance | Rs 0.268 W
g and d-axis inductance | Lp, 2.2 mH
Rotor PM ux linkage | mpm 0.12258 wB
Rated speed, SPMSM W rated 4500 rpm
Rated torque, SPMSM t mrated 20 Nm
Rated power, SPMSM Pmrated 9.4 kw
Rated speed, IM WM rated 1400 rpm
Rated torque, IM t M rated 14 Nm
Rated power, IM Pim rated 2.2 kW
Rated current, VSI lvs) 35 A
IM machine inertia Im 0.0069 | kg m?
SPMSM machine inertia | Jkpmsm 0.0048 | kg m?
Total system inertia Lys 0.0146 | kg m?
Coulomb friction C 0.2295 Nm
Viscous friction B 0.0016655| N

The motor voltage equations are shown in equation (2.2). Due to the assumption
that the system is symmetrical and balanced, the zero term (vg) is zero [6].

The detailed derivation of these equations from abecreference to dg0-reference is
explained in appendix A.

Vd = Rsid+ pl d er q (22)

VQ:0

In the abereference frame, the machine ux-linkage is dependent on position and
the machine inductance is constant for a non-salient pole machine, but because the
model is already transformed into the dg0-reference frame, the machine inductance
is constant.

The stator dg0-reference frame is aligned with the rotor reference frame, which is
naturally in the dg0-reference frame. The rotor d-axis is chosen to be aligned with
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the maximum ux density line at no load condition. The g-axis is always leading
the d-axis by 90°electric. This way, it is aligned with the minimum ux density line

[6].

Figure 2.1: Reference frame transformation fraic to dq. The structure of the motor is also shown. Inspi-
ration [6]

The two d-axis is in line now. This is convenient because, it results in the d-axis
and the g-axis ux-linkage as shown in equation (2.3).

I d— (Lls+ I—md) id+ I mpm — Ldid+ I mpm (2-3)
|o: 0

After substitution, the voltage equations may be rewritten as seen in equation
(2.4).

Vg = Rsig+ p(Lgig+ | mpm) Wi Lgig (2.4)
Vq = Rsiq"' p(l—qiq)"' Wr(l—did"' I mpm)

Where p is the differential operator % Differentiating the equation, keeping in

mind that the derivative of a constant is zero, will result in the following.
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In one more step, the homogeneous rst-order differential equation of the system
is acquired.

d. Rs. 1 Lg.

—ig= —igt —Vvg+ w,—i 2.6
dtd de Ld d rqu ( )
diz Ry o Ly wlhd, L

d'[q Lq q Lq q qu d Lq rl mpm

Equations (2.4) also contain the back-EMF voltage components which are very
important in position estimation, hence they are highlighted here:

&= Wrlqig (2.7)
The governing torque equation can be derived from the equation of the input

power of the windings. Simplifying this equation, using the attributions of the
SPMSM machine, yields the following expression:

3 . .
3 Npol , -
3 :
Te= éNpp | mpmiq (2.10)

Using Newton's second law, the mechanical equation of the system can be derived
as shown in equation (2.11).

dw
Te= J(Ttm + ByWm + Tist (2.11)
Where Jis the total system inertia and Ty;s;, the disturbance torque, consists of the
load torque and Coulomb friction. The total system inertia includes the inertia of
both the IM and PMSM machine and also the coupling and fastening components

between them.

The rst term is related to the torque needed to accelerate the system without
friction, the last two terms are related to the torque which is needed to overcome
the viscous friction and the disturbance torque, respectively.
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2.2 SPMSM State Space Model

In this section, using the voltage equations of the machine expressed as rst-order
differential equations shown in equations (2.6), the state space form is developed
[18]. This can be seen in equations (2.12) and (2.13).

X = Ax+ Bu (2.12)
y = Cx '
i - % Wr Id
iq we  Rig
2 J 3
1 d
= 0 0
w0 A ugS (2.13)
L L 1 pm

10
€= 01
The transfer function from uyq and uq to iy and iq is found using the equation
(2.14).

Rs

_ ._ 10 sO Tw o0 o
G(s)= C(sl A) 'B= 0 1 0 s w, R 0 w
011(s) 912(s)  913(9)
021(8) 922(S)  G23(9)
(2.14)
The transfer functions can be expressed such as:
s R/L
011 = THL (2.15)
oW
912= 4 (2.16)
_ow
O13 = aL (2.17)
= W
91 o (2.18)
s R/L
922= — 1 (2.19)
s R/ L)w
023 = (s RIL)w (2.20)

HL
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Where H = & 2sR+ §2+ w?, which is the determinant of matrix A, and used for
the matrix inverse calculations. The calculations were aided by MATLAB.

Equation (2.14) gives 6 transfer functions. These transfer functions describe the
linearised system when the coupling between the voltage equations, due to | 4 and
| 4, is present.

In the next chapter, the control of the SPMSM will be discussed. Later on, in
chapter 4, the coupling effect is going to be analyzed using the state-space model
of the system.



Chapter 3

Control of the SPMSM

In this chapter, the control scheme of the SPMSM motor is explained shortly,
namely the Field Oriented Control (FOC). This chapter is heavily based on [16],
because the main focus is on the design of the estimators, and not on FOC.

3.1 Field Oriented Control

Field Oriented Control (FOC) is a widely used control technique for controlling
AC machines due to its ef ciency. The idea of FOC is to control the torque and the
ux-linkage separately. For an SPMSM when the current vector is chosen to be on
the g-axis, this results in a maximum-torque-per-ampere (MTPA) operation.

It is known for electric machines when Ly = Lg, that, for a given amount of current,
maximum torque can be achieved by placing the stator magnetic eld leading
the rotor magnetic eld by exactly 90°electrical. If the magnetic eld created by
stator current is now lagging the rotor magnetic eld, the direction of the torque

is reversed. In an SPMSM, the rotor d-axis, or the direct-axis, is the axis where the
maximum rotor ux-linkage is present. Therefore, by commanding current on the
g-axis, which is conveniently de ned to be leading the d-axis by 90°electrical, the
above-mentioned principle is achieved. The d-axis current is controlled to be zero
because it does not affect the torque directly, and also to avoid magnetic saturation.
This can also be seen from equation (2.10).

17
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3.1.1 Control Design

The main objective of the controller is to regulate the speed of the machine. To
achieve this, a cascade control structure is implemented, where the outer loop is
a speed controller and the inner loop consists of two current controllers. The two

current controllers control the d-axis current and g-axis current. The reference g-
axis current is calculated by the speed controller from the determined necessary
torque to keep tracking the speed reference. For this control structure, the band-
width of the outer loop should be 5 10 times lower than the inner loop to avoid

interference between the controllers. Using this knowledge, the inner loop can be
simpli ed as a rst-order system.

The control loops are designed as a continuous transfer function and then dis-
cretized transfer functions are found with similar characteristics. This is achieved
by taking into consideration the delays present in the system and the sampling
frequency of the system. This is called design-by-emulation.

The control parameters are designed for the worst-case scenario in terms of oscil-
lations in the system, thus the parameters are designed under no-load conditions
since applying a load will dampen the system.

The criteria for the control system was rst introduced in section 1.4, but it is
repeated here in table 3.1. Itis not listed in the table, but of course, it is paramount
that the system is stable.

Table 3.1: Design Criteria of control loops

Max. Overshoot Bandwidth Steady-State Error
Current Loop 5% High as possible Zero
Speed Loop 15% High as possible Zero

Figure 3.1 shows the full structure of the eld-oriented control.
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Figure 3.1: Field Oriented Control scheme.

3.1.2 Design of Current Controllers

The following section discusses the design process of the current control loops
used in FOC [16].

The current controllers are the inner loop controlling the stator currents. To ful Il
the design criteria, the system type is increased to 1 which results in no steady-
state error for a step input.

The voltage equations, for both g-axis and d-axis, are used to derive the transfer
functions representing the system. Transforming the voltage equations, found in
equation (2.4), to Laplace domain yields:

sla+ Rs

ig= (3.2)

Where sl mpm= 0

P = Vq wr(Lgig+ | mpm)
a sly+ Rs

(3.2)



20 Chapter 3. Control of the SPMSM

At this point, the system is coupled as seen in the motor voltage equations (3.1),
and (3.2). The system can however be decoupled by compensating for the back-
EMF disturbance. The inverse of equations (2.7) is added to the loop as shown in
gures 3.2 and 3.3.

After decoupling the system, the transfer function for both g-axis and d-axis are
derived as shown in equation (3.3) and equation (3.4)

_da_ 1
Gy = T LR (3.3)
i 1
Gq = a = (34)

Vg Slgt+ Rs

Figures 3.2 and 3.3 show the full control loop for d-axis and g-axis current.

Figure 3.2: Control loop for d-axis current with back-EMF compensation

Figure 3.3: Control loop for g-axis current with back-EMF compensation

The resulting open-loop transfer function, including the controller and the delays,
is shown in equation (3.5).

Ki+SKp 1 1

Coils) = s  sty+ 1sly+ R

(3.5)
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In reality, the system is digital. This naturally means that there delays present in
the system. One sampling period delay because the digital system has to process
the input signals and update the output signals. Also, a 0.5 sampling period delay
because the machine only sees the full voltage from the PWM modulated voltage
signal after this amount of time. Overall, the time delays have a negative effect
on the phase margin and in certain cases, they can make the system unstable.
Therefore, it is important to include an approximation of the time-delays in the
analysis of the system done in the continuous domain.

The time-delays present in a system including an SPMSM and digital controllers
have been extensively examined in literature before [19], hence only the nal ex-
pression for the total time delay is presented here:

fs= 5kHz (3.6)
e b
fs
tg = 1.5

Where the sampling frequency of the system is at fs. The delay may be approx-
imated by a rst-order system, which is effectively a low pass Iter. This has the
transfer function as shown in equation (3.7).

Gg = (3.7)

Also shown above in gures 3.2 and 3.3.

The design of the control parameters was done using pole placement and SISO-
TOOL in Matlab with the design criteria as guidance. Because for an SPMSM, d-
and g-axis inductance are the same (4 = Lg), the controllers can be designed us-
ing only the d-axis. Analyzing the transfer functions, it is apparent that there is a
dominant pole. The dominant pole in the system is canceled by designing the PI
zero accordingly.

3.1.3 Design of Speed Controllers

The following section explains the design process of the speed control loop for
the FOC [16]. A PI controller is a good choice here too because it can effectively
compensate for the disturbances torque present in the system. The controller also
improves the transient response of the system. It is expected that the speed loop,
is much slower than the current loops. Due to this, the current loops will be
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approximated by a rst-order system that has the same settling time as the actual
current loops.

First, the inner loop is reduced to the rst-order system from the third order. The
new time constant is acquired by: t = tseming/4. This relation is true because, it is
assumed here that an exponential term is within 2% proximity of its steady-state
value after 4 time constants (t ) [20]. The transfer function then becomes equation
(3.8).

1
ts+1

GL= (3.8)

The next step is to derive the transfer function for the mechanical system. The
mechanical equation from Newtons' second law is repeated in equation (3.9).
dwn

Equation (3.9) is transformed into the Laplace domain where the disturbances are
put to be zero, to ensure that controllers are designed the overshoot is the highest.
The transfer function representing the mechanical system is formed by combining
(2.10) and (3.9) resulting in the following equation:
Wm _ Kear

iq Js+ Bn

(3.10)

Where Kot = ngpI mpm- 1he block diagram of the speed loop is shown in gure
3.4.

Figure 3.4: Block diagram of the speed loop.

The control parameters for the speed loop controller was designed similarly as the
current loop controller, namely with pole placement and SISOTOOL. In gure 3.5
the open loop transfer function of the speed loop is shown where the phase margin
of the system is 85.8°. This means that the system is stable. In this diagram the
gain is K, = 1, and oscillation is not expected in a step response.
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Figure 3.5: Bode Diagram showing open loop transfer function of the speed loop.

In gure 3.6 the bode diagram of the closed-loop transfer function of the speed
and current loop is shown.
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Figure 3.6: Bode Diagram showing closed loop transfer function of the speed and current loop.

From the gure, it is clear that the inner loop is faster than the outer. The band-
width of the inner loop is 2400 rad/ s and the bandwidth of the outer loop is
54rad/ s which means that the requirement for cascade control, is ful lled. The
control parameters will be ne-tuned in the laboratory according to the actual
system response. The bandwidth of the speed controller might have to be re-
duced if the governing frequency of the noise in the speed signal is approximately
54 10= 540ad/ sorless. This has to be investigated later on.



Chapter 4

Coupling effect analysis

As it was mentioned earlier in chapter 3, the original MIMO, the non-linear system
was rst linearised, then de-coupled. The de-coupling term requires precise speed
information, but due to the use of sensorless methods, this term might not be
accurate enough. Therefore, it is generally advised to omit this compensation
term. Gaining more insight into the coupling effects in the system is then highly
desirable, because now if one input is changed, both outputs are affected.

In this chapter, one tool, the singular value decomposition (SVD) will be presented
and used [21]. This method uses the state-space model of the system introduced in
equation (2.13). Other methods cannot be used here, because the transfer function
G(s), equation (2.14), is not a square matrix. It is worth mentioning that the state-
space model contains the actual rotor speed as a variable, this will cause the results
to be different for different speeds. Multiple speed levels will be used, including
the prede ned maximum and minimum speeds.

4.1 Singular value decomposition

Eigenvalues are a poor measure of gain in a MIMO system because they can be
misleading. This is due to the fact that the eigenvalues measure the gain of a
system when the input vectors and the output vectors are aligned. When these
vectors are not aligned, which is generally true for a MIMO system, the gain may
be very different than what it is expected from the eigenvalues. Singular values of
a system better represent the gain of it, because it also takes the direction of the
vectors into account. It can also be used when the system matrix is not square [21].
In this section, a mathematical tool called singular value decomposition (SVD) is
used to obtain these values. The de nition of SVD is shown in equation (4.1) [22].

25
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The physical meaning of this equation is a rotation, stretch, and a rotation at the
end.

From a control engineering viewpoint, the singular values for MIMO systems can
be interpreted as an extension of the Bode magnitude response used for SISO
systems.

G=USV’? (4.1)

Where G is the examined transfer function, U is a unitary matrix of output singular
column vectors, S contains the singular values and V is a unitary matrix of input
singular column vectors. Generally, only S is a matter of interest [21].

The benet of using SVD is that it also gives information about the direction de-
pendency of the input-output gain. In a coupled system, the direction of the input
will change the output direction. This is apparent from the singular values as well.
Evaluating the singular values at a chosen frequency will yield values between the
maximum and minimum singular value. The difference is due to the different in-

put directions. In a fully decoupled system, the maximum and minimum singular
values are the same. The ratio between them can be used as a measure of the
coupling effect. The closer this number is to 1, the less effect the coupling has.
The maximum and minimum singular values are de ned as seen in equation (4.1)
[22].

q___
S(G)= | max(G"G) 4.2)
q

s(G) = Imin(GHG)

Where, | maxand | min are the maximum and minimum eigenvalues of GHG respec-
tively, and H denotes the complex conjugate transpose.

Figure 4.1 shows the plotted singular values for different reference speeds, over
the frequency range of [10 ;5 10%]. The singular values are plotted for all 6 of the
transfer functions are shown in equation (2.14), but for clarity, only the maximum
and minimum curves are shown in each gure.
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Figure 4.1: Singular values using different reference speeds with the controller bandwidth indicated. Upper
curve represents may, lower curve representsyin

It can be observed from gure 4.1 that the peak of the singular values gets bigger
and shifts towards the right with increasing motor speeds. At maximum speed,

the direction dependency is high. In the meantime, at lower speeds, the direction
dependency is almost none, as in a de-coupled system.

4.2 Dynamic De-coupler for a system

This section aims to give a brief introduction to advanced control strategies for
coupled systems. From the equation (2.13) it can be seen that the coupling effect
would completely vanish if the A matrix had O terms in the off-diagonal [21]. This
is shown for the given system in equation (4.3).

)
A= R, (4.3)
o T

This can be achieved, theoretically, by introducing a dynamic pre-compensator in
the system and choosing it according to equation (4.4). Itis called dynamic because
it compensates for all frequencies.

W(s) = G(s) ? (4.4)
Y1 _ ur _ Y1
Vo o G(s)W(s) U = | Vo (4.5)

Where v,y are the outputs, and uq,u, are the inputs. This also changes the
diagonal values to be 1, which results in a new system shown in equation (4.5).
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However, the pre-compensator is sensitive to modeling errors because it is based
on the accurate knowledge of G(s). G(s) is never going to be exactly the same
as the real system. Siill this control method could yield good performance, and
therefore it is widely used, for heavily coupled systems. After compensation, the
system might not be strictly proper anymore. A strictly proper system suppresses
all the unwanted high-frequency dynamics, like a low-pass Iter. Therefore, it is
necessary to make the system strictly proper. This is done by implementing a
low-pass Iter with a suf ciently high order [21].

4.3 Summary of the coupling effect analysis

In the scope of this thesis, the focus is put on the lower speed range, because that
is the speed range where the performance of the position and speed observers
have to be improved. The coupling effect is weak in this case and it can be safely
disregarded. However, in the high-speed range, the coupling effect gets stronger.
Theoretically, the de-coupling terms could be switch back on when the machine is
operating at high speeds, as it was shown in gure 3.2 and 3.3. This can be done
due to the fact that the estimated speed signal should be accurate enough in this
case and that would make the coupling effect a non-issue again. Practically, the
controller regards the coupling effect a disturbance and it is assumed that it can
compensate for it effectively. As a result of these, the system will be treated as
a de-coupled system in the rest of the report and a pre-compensator will not be
implemented.



Chapter 5

Estimators

Although every estimator discussed in this chapter uses a different approach to
calculate the given states, there is one thing they all have in common: all of them
are model equation based. This means that an accurate formulation of the system
model is necessary, as well as, accurate identi cation of the model parameters.
Some of the methods are more robust against uncertainties in the system model
than others. This is also a crucial point of the analysis of the estimators, because,
generally speaking, the higher tolerance allowed in the model parameter identi -
cation, the better.

5.1 Estimator criteria

The foundation of FOC is the dgreference frame transformation, which linearizes
the system. This enables the control engineer to use simple PI controllers to regu-
late both the current and the speed. The reference frame transformation requires
an accurate position signal. Therefore, the most important state to estimate is the
position.

A large position error will also result in reduced torque output, and therefore in
reduced power of the motor. This is due to the full iq current from the VSI not
being be available, some of it will be iy current. This is visualized in gure 5.1. The
load torque loss is dependent on the cosine of the position error angle. This also
means that the operation of the motor would also not be as ef cient as it could be.
This has to be avoided as much as possible.

29
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Figure 5.1: The effect of the angle errcﬁ) (on the actual statorgicurrent

5.2 The foundation of estimators

It is necessary to transform the stator voltage equations, previously expressed in
dgreference frame, to the ab-reference frame. In the ab-reference frame, the ro-
tating speed of the reference is zero because the reference-frame is stationary now
[23]. This is bene cial because the position (q) and the speed (w;) will both appear
in the back-EMF equations. The new voltage equations, in vector form, can be seen
in equation (5.1) and (5.2).

¥ab = Riap+ Pl ap (5.1)
Tab = (Lgig+ | mpm+ jLqiq)€% (5.2)

As it was mentioned, the position appears in the back-EMF components, as shown
in equation (5.3).
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&= | mpmWeSING
& = | mpmWr elCOS) (5.3)

From the a,b components of the back-EMF, shown in equations (5.3), g can be
found by equation (5.4). This is also illustrated in gure 5.2 [16].

~ &
=tan ! — 5.4
q & (5.4)

Figure 5.2: The relation between,g andl 5 ,. Also, the relation between the vectors and the rotor posgion

The position can also be calculated from estimated ux-linkage because the rela-
tionship between the ux-linkage and the back-EMF voltage, under the assumption
that the stator resistance is neglectable, is the following:

z
Tab=  W¥apdt (5.5)

In the graphical representation, integration or differentiation can be interpreted
as a 90°rotation between the vectors. The difference between the integration and
differentiation is the direction of the rotation.

Combining the equations in (5.3) a dense formula (5.6) can be acquired for the
rotor speed (w;) estimation, but care has to be taken when using the equation. It
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is very sensitive to the | ,p,m parameter, which acts as a scaling factor here. In case,
an accurate | npm is obtainable by measuring it online or of ine, this formula can
give a good speed signal compared to methods that use certain mathematical tools
to differentiate the position.

q
&g+ €& (5.6)

j Wr j= I
mpm

In other cases, where | mpm has uncertainties, it is easier to obtain the speed by
differentiating the position and lItering the signal, as it is shown in gure 5.3 or
by using a Phase-locked loop structure, as it is shown in gure 5.4 [24].

Figure 5.3: General structure of differentiating a signal

Figure 5.4: Structure of the phase-locked loop

The PLL structure was analysed in details in report [16]. The error signal is formu-
lated such as:

c]r = 6& dr,PLL (5.7)

Then, the open-loop transfer function is presented in equation (5.8).
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- ~ 1.1
GprLL= G(Kp+ Ki=)= (5.8)
s’s
Closing the loop yields the expression shown in equation (5.9).

E},PLL _ Kpst K

H g) = PLL -

(5.9)

This structure can be used as a differentiator and as a Iter as well.

5.3 Structure of the system with the observers

The modi ed structure of the system, now including the observers, is presented in
gure 5.5. All observers are realized in the a, b-reference frame. Also the observers
are using the directly measured current (i,p), and indirectly measured voltage
(Vapc)- In some cases, the reference speedw,q¢) is needed for the observer gain
calculations. An observer is chosen by changing out the block with the name:
observer. In all cases, further ltering of the estimated signals is necessary. Finally,
the estimated position (c]r) is fed back to the reference frame transformations, and
the estimated speed (W) is fed back to the speed controller.
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Figure 5.5: Structure of control system with a generalized estimator included

5.4 Closed-loop ux observer

A popular way of estimating the speed and rotor position is to observe the ux-
linkage vector expressed in a, b-reference frame. Therefore this method observers
the | 5, state as shown in gure 5.2. This is based on the voltage model of the sys-
tem. Open-loop approaches are easy to realize but are usually not very accurate
due to the integrator drift phenomenon. This might be compensated by remov-
ing the average value of the ux-linkage every cycle. This was rst presented in
[11].

However, a more ef cient way to tackle this problem is to use a closed-loop ob-
server [12]. The observer calculates the ux-linkage through a PI controller, which
uses two open-loop models. One model is based on the current model, the other is
based on the voltage model. Due to the current measurements being much more
accurate than the voltage ones at low speed, the current model is more in uential
at low speeds and the accuracy of current model is in uenced by the motor param-
eters. On the other hand, at medium to high speeds, the voltage model will give
better results because it is not signi cantly affected by the inverter voltage errors
anymore. The structure of the observer is shown in gure 5.6. Using this struc-
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ture, it is expected that the stability and robustness of the observer is increased
compared to open-loop methods [12].

Starting with the voltage model, the system equation expressed in a, b-reference
frame is shown in equation (5.10).

Va = Rpmia+ (;jl a
dt (5.10)
= Rpmip + =|
Vp pmlb at b

Rearranging the expression yields the following:

z
z (5.11)
I b = (Vb Rpmib)dt

The other model is established in equation (5.12) and equation (5.13). This requires
the transformation from a, b-reference frame to dgreference frame, and after the
calculations, back to a, b-reference frame.

. le= Laa® Tmpm (5.12)
| 2= (Lgig* | mpm)cos Lgigsing
| la o (5.19
| b = (Lgig+ | mpm)sing+ ( Lgig)cosy
The equations (5.12) and (5.13) are used as a reference in the compensation block,
Using this, an error signal is formed and then fed to a Pl controller. The loop is
then closed as shown in gure 5.6. This gure shows the structure of the closed-
loop ux observer. The system is considered stable if all the individual parts of
the system are stable. This requirement is ful lled if the PI controller only has
right-hand plane poles (RHP). The compensator can be tuned by changing the
bandwidth of the PI regulator.

Using the above introduced expressions, the estimated rotor position may be cal-
culated utilizing the 'tan2' function, as shown in equation (5.14)

. 1y Lpmi
G = tan2 12 —Pmb (5.14)
l'a Lpmia
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Furthermore, the rotor speed (w,) may be acquired by a PLL. The PLL can also be
used to Iter the signals.

Figure 5.6: Structure of closed-loop ux observer

5.5 First-order sliding mode observer

Sliding mode observers are non-linear observers with high capability of distur-
bance rejection and low sensitivity against model parameter uncertainties [1]. This
is achieved by constructing a sliding surface in the state space. The observer law
is made discontinuous across the surface by utilizing the sign function. Thus, the
reason why the controller has the above-mentioned properties. Utilizing the sign
function results in chattering in the observer output signal, which is undesirable
because the estimated speed signal is fed back to the speed PI control loop. When a
pure sign function is used, the bandwidth of the chattering is the same as the sam-
pling frequency. Therefore, the bandwidth of the chattering is much higher than
the bandwidth of the speed PI control loop, which makes the speed PI control loop
to act as a low-pass lIter. The overall system performance is reduced, hence the
attenuation of the chattering is one of the most important tasks during the design
of sliding mode observers. The attenuation can be done by substituting the sign
function with an approximation of it, for instance with the sigmoid function or
with the saturation function. This introduces a boundary layer around the sliding
surface. The bene t of it is a smoother observer output signal, the drawbacks of it
are loss of robustness and accuracy [25].

The sliding mode observer is machine model-based. The starting point of every
design is the slightly rewritten voltage equations expressed in the ab reference
frame.
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di .
di'? = fia+ g(va &)
di (5.15)
b .
= +
at fip+ 9(vo &)
Where f = 'E—: and g = Lis The resistance and inductances are time-invariant [16],

since with increasing temperature, the resistance increases, and in the meantime,
the inductance decreases. However, this effect is assumed to be very minor and
will be neglected.

The sliding variable, which characterizes the observer, is chosen as presented in
equation (5.16). Since the system is rst-order, the sliding variable directly gives
the estimation error.

d

s=(a+|)n R=is=1is s (5.16)

Where n is the order of the system, s = [sa,Sp], | is a strictly positive observer
variable, and X = i is the error in the estimated stator current [1].

Next, the observer law is formulated, such as [26]:

dia _ .~

d*? = fia+ g(va ksgr(sa))

i (5.17)
[ -

£ = fio* o(vs  ksgr(sy))

The main goal is to use the measured states for the calculations and observe the
rest of the system equation using the sliding mode observer.

By driving the error between the measured and the estimated currents to zero, the
unknown part of the equation (last two terms in equation (5.17)) is well estimated.
This part mainly contains back-EMF terms, and also some unmodelled system
dynamics. It is assumed that the back-EMF terms are dominant, therefore the
rotor position can be calculated from them with good precision using equation
(5.4).

Stability of the observer

Choosing the observer gain is a crucial part of the design because of too high gain
results in high chattering action, and too low gain results in an unstable observer,

consequently in an unstable system. A simple analysis may be conducted by look-
ing at the dynamics of the sliding variable, equation (5.16) [27].
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d d~ d.
—g., = — .= +
dtsa dtla dtla fsa+ g&  gksgr(sa) (5.18)

d d~ d.

— = — —h = +
GiSh = gib grb = fsot g&  gksgr(sp)
In case, the observer gaink is large enough, the sign of s,, sy, will be different than
the sign of %Sa, %sb. Asaresult,s;! 0,sp! 0and once the sliding mode occurs,
Sa = 0,5, = 0.

Under the assumption that the rst term containing s, is small enough in equation
(5.18), it can be seen that the gain has to bek > max(j & j,j & j), to satisfy the
above stated requirement.

A detailed proof, which utilizes the Lyapunov theory, was shown in [16]. The basis
of the Lyapunov theory is the same as in the method above. The nal conclusion
of the aforementioned report is the same, the observer gain has to be chosen such
ask > max(j e j,] & j). This makes the given equilibrium point, de ned by
the Lyapunov theory, globally asymptotically stable, which in practice means that
the error will be driven to zero in nite time. This is an important quality of any
observer.

The observer gain might be reduced at lower speeds, becausee;, g, are a function
of the speed. The outcome of it is lower observer activity which reduces the chat-
tering. By making the gain change based on the reference speed, and also adding
a safety margin term to it to compensate for transient effects, the gain can be
changed linearly. The nal equation for the observer gain is presented in equation
(5.19) [16].

k= Wretl mpm+ Kadd (5.19)

Chattering attenuation

There is chattering present in the observer output signal. This is because the ob-
server is discretized. The chattering is attenuated by implementing the sigmoid
function [26], shown in equation (5.20). This will make the observer be a quasi-
sliding mode observer and the sliding variable will converge to a band around the
sliding surface, rather than to the surface itself. This reduces the chattering signif-
icantly, however, it can be seen in the experimental results in [16] that even then,
the position (&) has to be Itered by multiple PLLs, and the speed ( W) also has to
be Itered by high-order low-pass lIters. The cut-off frequency of the lters has to

be chosen according to the bandwidth of the given controller.



5.6. Second-order sliding mode observer 39

F=— > (5.20)
1S]* 100
After ltering, it was observed that the estimated speed and position signals are
satisfactory and the overall system performance is good, but oscillation can be
observed in the estimated signals. The oscillation frequency is equal to the fun-
damental electrical frequency. This phenomenon is further investigated in section
5.8.

5.6 Second-order sliding mode observer

A system using a traditional, rst-order sliding mode observer needs multiple
Iters to deal with the chattering problem present in the observer output signal, as
it was mentioned in section 5.5. This increases the overall complexity of the system
[28].

Implementing a higher-order sliding mode observer, for instance, a super twisting
observer (STO), instead, is a popular way of reducing the number of Iters heeded
in a system [28]. The order of the observer is increased by introducing new terms
that are then integrated into the observer law. The main characteristic of a higher-
order sliding mode observer is that the observer signal is now made continuous.
Furthermore, it allows for a sliding mode on s = s = 0 using only s [25]. In this
case,s is de ned the same as for the rst-order SMO, s = iAS is, due to the fact
that the system remained the same.

Using the same starting point for the design, as for the rst-order sliding mode
observer, the new observer law is formulated in equation (5.21).

o .o R
CT:‘ = fig+ Qua+ gkt ] Sajsign(sa) + gwa
E (5.21)
| ~ . - .
di'? = fip+ gup + gk j sp jsign(sp) + gwy
= kosign(s
Wa = Kosign(sa) (5.22)

wp = kosign(sp)

Where f = Ff—:,g = L, and the errors, s, = ia ia,Sp=ip ip.

The rst observer gain ( k;) corresponds to the dynamic performance of the ob-
server, and the second gain (k) is responsible for smoothing out the output signal.
The smoothing is done by integration of the sign function. Before looking at the
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proof of the stability, it can be seen that k, has to be larger than k; to attenuate the
chattering, but the ratio cannot be too high because that would reduce the overall
performance of the system in transients.

The two terms with the observer gains in equation (5.21) directly give the estimated
back-EMF signal, as presented in equation (5.23).

q z
&= ki |sajsign(sa) wadt

q Z (5.23)
&= ki ]spjsign(sp) wpdt

Stability of the observer

It can be noticed that in an SPMSM, the perturbation terms are the following:

MNa= f.ia + Qua (5.24)
rip = fip+ gup
In other words, the perturbation terms are the terms present in equation (5.21) but
not in equation (5.23).
The stability of the observer is shown in details in Appendix C. For this system,
it is a fair aSﬂJmption that the rst perturbation term is globally bounded, such

as:jrij di jmaxe, &) |, and there is no second term present in this system,

hencer, = 0. If this is true, the expressions for the gains can be simpli ed, as
show in equation (5.25).

ki > 2d;
5cky + 4d% (5.25)

Ky > kgt ™ L
27 Mok 2dh)

Where d; is a positive constant. From the above equation (5.25), it can be seen
that many gain combinations will result in a stable system because there is not an
explicit equation or an upper constraint de ned for the gains. It is worth repeating

it here, that higher observer gains will result in higher chattering, so a practical
upper bound may be set. This formula implies the necessity of experimental tuning
of the observer.

Another approach to nding the observer gains is presented in [25]. This is an
explicit strategy for choosing the parameters. The gains are chosen based on the
measure of the perturbation in the system. The condition, that the perturbations
have to be bounded, must be true again.
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q -
ki = 15 max(ria,rip),

ko = L.Imax(ria,r1p)

(5.26)

Equation (5.26) de nes a nonlinear relation between the gains. The detailed proof
for this case is not shown in this report, but it can be found in [25].

The approach presented above is generally not used in SPMSM applications be-
cause the gains are chosen non-linearly. It can be expected, from the rst-order
sliding mode observer, that using static observer gains is not feasible here, because
the perturbation terms, equation (5.24), can change in a wide range.

As a conclusion, the observer gains will be tuned later in both simulation and the
laboratory according to a linear law, based on the reference speed, or they will be
changed using a look-up table, based on experimental results.

5.7 First-order sliding mode observerin dg-reference frame

Another option is to design the sliding mode observer in the estimated dgreference
frame denoted as dgq [29]. The advantage of this is that in dgreference frame
the current, voltage, and back-EMF signals are DC signals. However, the position
cannot be directly acquired from the estimated back-EMF signals, only the position
error (d). This new state, position error, will become the focus of this method.
Using a PLL, the rotor position and speed can be calculated in the next steps.

Due to the signals being DC, it can be assumed that a simpler lItering structure
will be suf cient and 0 phase lag will be added. This will be veri ed later on in
the report.

As a rst step, the voltage equations expressed in dgreference frame are trans-
formed into dq reference frame. Using the position error angle, as it is shown in
gure 5.7, the transformation is done by using simple 2 dimensional projections
[29].
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Figure 5.7: The de nition of the dq reference frame

The transformations are done by utilizing the de nition of the  sin and cosfunctions.
This is summarized in equation (5.27).

~ _ cogq)  sin(q)
T(q) = sin(d)  cogd) (5.27)

And with the supporting matrix ( J,) seen in equation (5.28).

Jh = (5.28)
First, the voltage is transformed from dqto dq .

_ Vda _ m Va _ Vacogq) Vgsin(q)
Vda =y, T (9 Vg vgsin(g) + vqcogq) (5.29)

This means that even if we only have d component in the voltage vector, in the dq -
reference frame aq component will also appear. The resulting rotor ux-linkage
in dqg is the following :

_ | _ cogq)
| mpmdq = | 2‘;:12 = | mpm sin(d) (5.30)

Next, the rest of the system states are transformed in equations (5.31) and (5.32).
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. _ g _ —,~ ig _ igcofq) igsin(q)
dg = iq = T(a) iqg  igsin(g) + iqcogq) (5.31)
| o -1 i |
lag = 0 = LenT(@ ° + TmpmT(@) g = Lom 2+ 7P (5.32)

As the last step, the derivative of the ux-linkages ( | 4q) are calculated. This can
be seen in equation (5.33).

= Lpm @ + | mpmd (5.33)
I q Iq | mpmg

Now, let's calculate the last unknown term in the voltage equation, | mpmdq , USING
equation (5.34). A term based on saliency is ignored because the given system does
not have saliency.

| o = |mpm,d = | mpm~ sin(~€|)
mpmagq cos{q)

cog0) (5.34)
| mpmg

= | mpmQdn sin(a)
The rst-order differential equation of the system is repeated here in equation
(5.35).

% = fig+ gvg+ Wrig (5.35)
dig _ .. .
a = f|q+ qu erd gWrI mpm

Finally, the total system equations, now transformed into dq -reference frame, are
shown in equation (5.36). Here, the last terms are the back-EMF terms.

dig _ .. - in(a
r fig + gvg + Wrlg + gw; | mpmsm(q)
g ) (5.36)
St = fia *ova  wis  gwil mpmcog)

The observer law is then derived similarly as it was done in section 5.5.
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T4 = fig + ova + Wiiq  gksor(sq)
d_} (5.37)
[ : .
d—(: = fiq + gvq Wrig gksgr(sq)
Where f = 'f—:, g= is and sq ,sq are sliding variables for the rst-order system
and are de ned in equation (5.39).
Sq = rd = id i’\d (538)
Sq = ig =iq g (5.39)

It is assumed that the controller can perfectly follow the reference, therefore W =
Wees. The resistance and inductance are also assumed to be time-invariant [16]. In
the next section, the stability of the observer is proved.

Stability of the observer

A detailed stability proof is presented now. The stability of the sliding mode ob-
server is proven by using the Lyapunov stability theory. This will also determine
how to select the observer gains.

The chosen Lyapunov candidate function is Positive-de nite (P.D.), radially un-
bounded and shown in equation (5.40) [25].

1 1. :
V(s) = és,Ts = é(Fg +1i2) (5.40)
Where s =[sq,5q].

In order to prove stability of the equilibrium the time derivative, V, shown in equa-
tion (5.41), needs to be at least Negative-semi de nite (N.S.D.). If however, the time
derivative, V, is Negative-de nite (N.D) the system is also globally asymptotically
stable [1].

V(s) = sqg Sq + Sq Sq (5.41)

The derivative is calculated by subtracting equations (5.36) and (5.37) which yields,
for the estimated d-axis:

Sqg = ig ig = fig + gvg + Wrig + gw,l mpmsin(q)

fig + gvg + Wrlq  gksgr(sq)
= fsq + g(Wrl mpmsin(@) ksgn(sq )) + Wrsq (5.42)
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And for the estimated g-axis:

fig + gvq  Wrig  gksgr(sq)
= fsq  g(wrl mpmcogq) + ksgn(sq)) W;Sq (5.43)

These two equation above are then substituted into equation (5.41), which yields:
V(s) = sq (fsq + g(wl mpmSin(a) ksgn(sq )) + Wrsq )
+5q (fsq  g(wrl mpmcoga) + ksgn(sq)) Wrsq)
= f(s§ +s§)+ 9(sq Wil mpmsin(q)  ksq sgn(sq ))
+9( Sq Wil mpmcogq)  ksq Sgn(sq )) (5.44)
Where ssgn(s) = jsj, and the back-EMF is de ned as:

& = Wl mpmsin(q) (5.45)
& = Wil mpmcog0Q) (5.46)

Simpli cation yields the following:
V(s)= f(s§ +s¢)+ giesiisai kisai)+ gliegiisqi kisqi) (5.47)

As mentioned above for the system to be globally asymptotically stable, equation
(5.41) has to be N.D and then stability would be proven. The gain Kk is again
designed under the worst case scenario as in Section 5.5. The rst term of equation
(5.47) is always N.D due to f = 'f—:. Next two terms are N.D if k is chosen to
be:

k> max(jey j.jey j) (5.48)

For this implementation of the sliding mode controller, in the estimated dq the k
is chosen to be a constant which satis es equation (5.48). With this chosen k, the
equilibrium point of the system becomes globally asymptotically stable. Further-
more, when the sliding surface is reached by the trajectory, then s = s = 0in nite
time. The back-EMF voltages (g4q ), and consequently the angle error converges to
zero since ggq depends on the angle error [29].

Chattering attenuation

In practice, the sign function will be changed to a sigmoid function, equation
(5.49), to attenuate the chattering present in the system. The parameter of the
sigmoid function ( ) will be tuned experimentally. The effects of it were discussed
in [16].
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S
F= — (5.49)

IS+ 100

Using the two estimated back-EMF signals (&4 ), there are two possible options to
calculate the estimated rotor position. The position estimation error can be directly
calculated using the tangent function, such as d: tan ( éqed ). The positive thing
about using the tangent function is that it is robust against magnitude error in the
signals, as long as both of them contain the same error. Using the now known a
and a simple PLL structure, the estimated position ( d) and speed (W, mecp Can be
acquired. The speed signal is Itered by an LPF before it is fed back to the speed
controller.

As it was shown above, the system now using an SMO, realized in dgreference
frame, requires less ltering. Thus a new structure of the system is established and
is shown in gure 5.8.

Figure 5.8: Structure of control system with a rst-order sliding mode observer in-deference frame included
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5.8 DC-offset in the estimated signals

It is apparent from experiments in previous reports, such as [16], and data recorded
during the rst part of the writing of this project, that both the position error and

the speed signal contain oscillations. These oscillations have the same frequency
as the fundamental electrical frequency, which leads to the conclusion that there is
a DC-offset in the system [12].

The frequency of the oscillations was veri ed in the lab, and the results are shown
in gure 5.9. The oscillation frequency is Wo.sm 20Hz. The electrical fre-

. 300Npp _
quency is the same at 300pm, because =z = 20Hz.

DC-offset analysis

Figure 5.9: Oscillations present in the speed of the machine due to a DC-offset in the estimated back-EMF
signal. Used speed = 300rpm

This can be partly explained by DC-offset of the inverter and partly with limit
cycles present in the sliding mode observer. These two possibilities are further
investigated in the upcoming pages.
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5.8.1 Analytical analysis of the DC-offset

It was shown analytically in [30] that, if there is a DC-offset in the voltage and
current measurements, the output signal of the sliding mode observer is going to
contain a DC-offset as well. This is true for both the rst-order and the second-
order sliding mode observers. The analysis starts from the governing rst-order
observer equations (5.15), which are repeated here.

dia _ .- .
at fia+ gva 0&
i (5.50)
Ip ~ A
- = f +
dt b+t QVp 0%
Where f = 'E—: and g = Lis Considering only the DC-offset, the voltage model
equations become the following:
0= fiapc+ gV &
.Aa,DC QVa,bC g?a,DC (5.51)
0= fippc*+ 9Vbpc 9&pc
Rewriting the expression yields the next.
€ = Ry, + v
€aDC sla,DC a,DC (5.52)

&.0c = Rsibpc + Vb,pc

It can be observed from equation (5.52) that if the measured voltage and current
contain a DC-offset, then the estimated back-EMF voltage will contain a DC-offset
as well. This will increase the error in the position and speed estimation and
can also cause the previously discussed oscillations. It is assumed that, at the
low-speed operation range, it is more dif cult to measure the current and voltage
accurately, therefore the DC-offset is worse in this speed region.

5.8.2 Existence of limit cycles in the system

The oscillations in the system could also be explained by the existence of limit
cycles [1]. A sliding mode observer is non-linear and therefore limit cycles could
be present in the system. These are a phenomenon unique to non-linear controllers
and observers. Limit cycles can cause oscillations with a given, constant frequency;,
and amplitude without external excitation. By de nition, these are invariant sets
and they appear as a closed circle in phase plane analysis [1]. Therefore, it is
paramount to investigate the existence of limit cycles in the system. Many methods
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were developed and are widely available in the literature to verify the existence of
limit cycles, for instance, the Bendixson theorem, but they are limited to second-
order systems. None of them are easily applicable to rst or higher-order systems

[1].

For rst-order systems, phase plane analysis, a graphical tool, could be utilized.

This is a powerful tool, developed for second-order systems, but by eliminating

one of the axes, the order could be reduced. Instead of doing this, only the second-
order sliding-mode observer will be analyzed because this allows the use of the
previously mentioned analytical tools, which is preferred.

The Bendixson theorem states that: "For a non-linear system, no limit cycle can
exist in a region W of the phase plane in which fi/ x, + ffo/ x, does not vanish
and does not change sign" [1].

The analysis sets off by looking at the basic form of the STO observer design,
originally introduced in [31]. This is the following:

(o pu—

fi=xi= ki jXpjsign(Xy)+ x2+ Ci(xy,t) (5.53)

f2= x2=  kosign(Xy) + Ca(x2,1)

Where X, X, ki, andG, are state variables, error between estimated and actual state
variables, observer gains, and perturbation terms, respectively. Using the de nition
presented above, and assuming that the perturbations terms are zero, the analysis
continues such as:

ify | 2 _ K (X1 X1)sign(xy X)
1 - —
X1 fixo 2jx1 Xqpj3?

(5.54)

Due to the fact, that equation (5.54) becomes zero when the error is zero, which
can occur outside of the origin point, the system might have limit cycles in the
phase plane. This theorem can only prove that if there are no limit cycles, therefore
further analysis is required in this subject.

5.8.3 Phase plane analysis of limit cycles

Phase plane analysis is a graphical method to analyze both the linear and nonlin-
ear second- and rst-order systems. Generally, these systems can be described as
shown in equation (5.55) [1].
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X1 = f1(X1,X2)

5.55
X2 = fa(X1,X2) (5:59)

Where xi, X, are the system states and fy, f, are nonlinear functions of the states.
Phase plane analysis usesxy, X, as coordinates. After setting the initial conditions,

time is varied from zero to in nity, and the solution will be represented as a curve

in the phase plane. This curve is called trajectory and it shows the properties of
the system.

The method will be used to see if there are limit cycles in the system or not. Also,
it can show the equilibrium points, and from the nature of the trajectories, the
system properties can be concluded. An equilibrium point is a point in the state
space where the states will stay forever. Mathematically this means, that x = 0 [1].
For the analysis, a MATLAB script called 'pplane8' will be used. The script was
made by Hugh Harvey, and George Williams, University of Bristol. The equations
from (5.53) are used. The observer gains are chosen to b&; = 1,k, = 4. Changing
the gains will scale the trajectories but will not change the governing properties of
the system. The initial condition is chosen arbitrarily.
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Phase-plane analysis of the super-twisting observer

Figure 5.10: Phase plane analysis of the super-twisting observer using kl,k, = 4, and an arbitrary
initial condition. Also, y representg. Made with script called 'pplane8' made by Hugh Harvey and George
Williams.

It can be examined from the gure 5.10, that the observer has a stable equilibrium
point in (0,0). There are no limit cycles present because there are no closed circles
in the phase plane, however, the periodic nature of the motion can be seen from
the gure.

5.8.4 Oscillation mitigation strategies

Mitigation of the oscillations is necessary to achieve better sensorless system per-
formance. There are several different methods available, and these are presented
in the list below.

» Re-calibration of the current sensors in the system

» Solve the problem at the observer level. Advanced chattering attenuation
strategies and gain calculations might help. Also, increasing the sampling
frequency of the sampled system will reduce the chattering.
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* Open-loop or closed-loop compensation of the DC-offset in the estimated
back-EMF signal

The dif culty of the oscillation mitigation strategy increases from top to bottom.
Most of the time, catching and solving a problem in a system is easier at the point
where it is originated from. Later, the solution could be obscured or ampli ed by
the different components found in the system.

Before the beginning of the experiments, the current sensors will be re-calibrated
in the laboratory.

A simple solution to compensate the inverter voltage error is presented in chapter
6, section 6.2.

The observer gain was made adaptive in section 5.5 for the rst-order SMO and
will be made adaptive for the STO in section 8.

The sigmoid function parameter, for the rst-order SMO, was tuned in [16] and the
same value will be used here as well.

The DC-offset compensation in the back-EMF signal is discussed in chapter 10.



Chapter 6

Compensation Methods

Compensation methods for the system, are presented and explained in the follow-
ing chapter.

At low speeds, the VSI has voltage error due to its non-linear effects. VSI non-
linearities are caused by dead time, on/off switching device delays, and voltage
drops in the inverter [32]. These effects distort the voltage and this causes an error
in the estimated signals because the estimator is using the voltage signal (among
other signals) for the calculations. The voltage is not directly measured, but rather
it is assumed that the commanded voltage is the actual voltage, hence this is the
origin of some of the estimation errors. Directly measuring the stator voltages is
problematic, because the voltage is composed out of pulses. Filtering the voltage
would be necessary then, but Itering also introduces phase lag into the system
and that is not acceptable [33]. Therefore a compensation method is desired to
make the average voltage error to be zero.

The system uses a traditional two-level VSI and SVM technique. These are dis-
cussed in Appendix B, in more detalil.

A torque compensation method was used to improve the transient response of the
system. A feed-forward load torque observer is introduced to observe the load
torque and detect changes in the torque. The observer is then used to compensate
for speed changes that occur when the load torque is changed [34].

In this chapter, rst, the VSI voltage error is analyzed, then a simple compensa-
tion method based on average voltage is given and nally, a feed-forward torque
compensation method is introduced.

53
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6.1 Analysis of the VSI voltage error

During the introduction of the two-level VSI, the switches were assumed to be
ideal. This means that they were assumed to switch in zero time. In reality, the
switches are never ideal. Therefore, a small delay, called dead time is introduced
which is necessary to prevent the shoot-through effect. This occurs when both
switches are closed at the same time. The dead time can increase or decrease the
average voltage in the system [35]. To aid the explanation, a short example, using
only one leg, is shown in gure 6.1 and gure 6.2.

Figure 6.1: The four different possible states of one leg when considering the dead time effect.

In case, only the switch is conducting ( gure (a), (c)), the switch can be turned off
by the gate signal, and this stops the current owing in that direction immediately.
This does not result in a dead time effect.

In case the diode is conducting ( gure (b), (d)), the dead time effect occurs, because
the diode cannot be closed immediately. This is due to the presence of an inductive
load (the motor) in the system.

As it is shown in gure 6.2, the dead time effect occurs between the dotted lines.
At rst, only the case when the current is positive ( i > 0) will be considered. The
upper switch is conducting and the voltage of point A is equal to  Vg4. Von. Then
the switch S, is switched off. At this point both switches are open and the current
ows through the lower diode. The voltage of point A is the same as the voltage
drop on the diode now. Switch S is turned on, the lower diode keeps conducting
and the forward voltage keeps to be the same because the diode and the switch are
in parallel. As a next step, S is turned off. The current keeps owing even after
that because the diode keeps conducting until the switch S; is switched back on,
after the given dead time. The voltage of point A becomes the same as the initial
value now. This examined the case results in a loss in the average voltage in the
system.

In case the current direction is negative (i < 0), rst, the upper switch ( S;) is
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open and the parallel diode is conducting. Due to this, the voltage of point A, is
Vgct+ Vp. When S, is turned off, D+ keeps conducting until the other switch is
turned on. It is similar to how it was explained before. This examined the case
results in a positive gain in the average voltage in the system.

Figure 6.2: The dead time effect for one sequence when the current is positive.

Where V. is the voltage of the power supply, Vqn is the voltage drop on the switch,
and Vp is the voltage drop on the diode.

After further investigation, it is apparent that, due to the snubber capacitor in
the system, the voltage cannot change immediately. The snubber capacitor is in
parallel with the diode and the switching device. This makes the dead time effect
nonlinear, and can be represented by the following equation [35]:

Dv = Dt (6.1)
Csnubber

Figure 6.3: The effect of the snubber capacitor on the dead time effect. Examining one leg and using an
arbitrary switching signal.
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Where tge44iS the dead time, and S represents the control signal of a switch.

Generally, equation (6.1), cannot be calculated becauseCgppberiS NOt known and is
hard to measure. However, an important conclusion can be drawn: if the current

is large enough, the voltage change can be seen as instantaneous, and this effect
can be safely disregarded [35]. To interpret what 'large enough' means, data from

a previous report [17] (using the same standard setup as this report) will be used.
The test was conducted by giving a current step input to the stator a-axis. This
ensures that the rotor does not rotate during the test.

Figure 6.4: The voltage-current characteristics of the inverter of the setup [17].

From gure 6.4, it can be observed that the effect of the dead time is linear if the
current is larger than 4 A. Below 4A, the inverter shows high nonlinearities.

6.2 \oltage Compensation Strategy

The voltage compensation strategy is based on the analysis shown in the previous
section. The relationship between the output voltage of the inverter and the refer-
ence voltage obtained from the current controllers is realized with equation (6.2)
[36].

2 3 2 3 2.3
Va Vet f(ia)
4y5 = v, & DV 4f(iy)5 (6.2)
Ve Ve, f(ic)

Where f(i) is a function of the phase current, and DV is the voltage error due to
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the dead time of the inverter which varies according to the operating conditions.
The voltage error can be calculated as shown in equation (6.3) [36].

t + t t Von+ V
DV = dead on Ofdec+ on2 D

- (6.3)

Where tyeaqiS the dead time, ton, toss are the turn-on time and turn-off time of the
switching device, Vgn, Vp are the voltage drops on the switch and the diode, and ts
is the sampling period.

It is worth mentioning that the actual voltage error DV depends on the load as well
due to parameters being a function of the current. For simplicity, this fact is not
considered here.

The compensation depends on the direction of the current, therefore the method
utilizes the sign function of the phase current as shown in gure 6.5(A) [36]. The
function for the phase current is formulated using equation (6.4). For high current
region this approach is acceptable. However, for low current regions the sign func-
tion is not optimal due to the dif culty of direction detection around zero crossing
and the fact that the dead time depends on the magnitude and phase of the current
[37]. A better solution is to use the saturation function with a boundary layer Kk,
and keep the using the sign function outside of this layer [36]. This is shown in
equation (6.4).

il k, forjij < k

M= sgniy,  forjij k (6.4)

Where k is the boundary layer parameter of the saturation function which can also
be seen in gure 6.5(B). The value of the boundary layer k is arbitrary chosen to be
0.5A.
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A) (B)

Figure 6.5: lllustration of the two different forms in equation 6.4

This is then implemented in the setup, and equation (6.2) is calculated for each
cycle after evaluating the direction of the current.

It is worth noting that, in certain applications, the performance could be worse
when using the above mentioned compensation technique, because it is open-
loop. The compensation changes the voltage input of the duty cycle calculator
but there is no feedback present which could correct errors and help to reject dis-
turbances.

With this compensation method, the inverter voltage nonlinearities will be reduced
noticeably and the results from the laboratory experiments are presented in Chap-
ter 8.

6.3 Feed-forward Torque Compensation

Another important control objective is to improve the transient response of a given
system. In this section, the load torque is estimated, then using feed-forward, the
settling time of the system is reduced [34].

To estimate the load torque, a linear state observer is constructed based on the
mechanical equations of the system. These were introduced in chapter 2, but for
clarity, they are also repeated here in equation (6.6) and in equation (6.5).

dw 1
ditm: j(Te Tdaist  BmWm) (6.5)

3 :
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Load torque (T.) is an input of the system. It is assumed that the change of it is
much slower than the change of rotor speed and position, therefore dstL = 0[34].
Based on the above mentioned, now the system can be described in state-space

form. This is presented in equation (6.7) and in (6.8).

X = AXx+ Bu
y= Cx (6.7)
) B 1# " 1#
Wm = Tm J Wm + J T,
T 0O 0 T o ° 6.8)
_ Wm
y=10 T,

Before designing the state observer, the observability of the second-order system
has to be checked. The observability matrix is shown in equation (6.9).

Ob = (6.9)

The matrix is full rank, therefore the system is observable. Utilizing linear control
theory, a linear state observer can be designed [20] [34]. This is presented in equa-
tions (6.10), (6.11), and (6.12). The last one is the dynamic equation of the state
estimation (W, T.).

%= AR +Bu+ L[y CX] (6.10)
$=(A LC)Xx + B L ; (6.11)

" ~ # " B, 1# " 1#
n = ~ T+ LW 6.12
T 0 0o T o °© m (6.12)

The equation states that, by designing the observer gains (L = [I4;12]) to make the
new system (A LC) stable and suf ciently fast, the estimation error is driven to
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zero using the estimated speed as a feedback Wy = Wy Wp). Suf ciently fast
means that the observer has to be 3-5 times faster than the speed PI controller [20].
L can be designed using the pole placement control approach. The closed-loop
poles are placed at the desired place, and the new characteristic equation is calcu-
lated. By comparing the coef cients of the new and the old characteristic equations,
the gains are found.

In this case, the poles of the new system are placed such as:s; = [ 100 l(b(]’],
and s, =[ 100+ 10Q]]. By doing so, the dampening of the system will be 1/ ~ 2,
which will result in a stable, fast observer response with an acceptable overshoot
[20].

For the given system, the calculated observer gains are the following:

I, = 200

6.13
l, = 292 ( )

The block diagram of the state observer is shown in gure 6.6.

Figure 6.6: Block diagram of the load torque observer.

Where K1oc and Keo1 are the constants from torque to current and vice versa. Their
equations can be seen in (6.14), and in (6.15).

1
Krzc = g (6.14)
?Nppl mpm
3
Keat = 5 Nppl mpm (6.15)

2
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The modi ed block diagram of the system is presented in gure 6.7.

Figure 6.7: Block diagram of the system with a load torque observer.

The compensator will be tested and the effectiveness of it will be veri ed in section
7.5.






Chapter 7

Simulation Results

This chapter shows and discusses the simulation results of the modeled estimators
de ned in Chapter 5. The base of all simulations and thus experiments is the FOC
scheme introduced in Chapter 3. From a standstill, the motor is commanded to
reach the pre-de ned low speed using sensored FOC. Sensorless control is only
turned on after the system stabilized at low speed. This happens at 0.5 secs.

During the tuning of simulation models, only one parameter will be changed at
one step. This allows for a better understanding of the effect of each parameter.
The gains of the FOC PI controllers de ned above are held constant unless noted
otherwise. The parameters for those two controllers are shown in table 7.1 and
they are chosen based on report [16].

Table 7.1: Pl parameters used for laboratory work [16].

System Description Notation | Value
g-axis proportional gain Kpq 3.8
g-axis integral gain Kig 463
Current loop d-axis proportional gain Kpg 3.8
d-axis integral gain Kig 463
Speed proportional gain KPspeed 0.1
Speed loop Speed integral gain Kispeed 1
Anti-windup gain Kaspm 3

The simulation results presented in this chapter include the results of a Closed-loop
ux-linkage observer (CLFO), rst-order sliding mode observer (SMO), rst-order
sliding mode observer realized in the estimated dgreference frame (SMOdq) and
a higher-order sliding mode observer (STO). Furthermore, the simulation data was

63
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processed using statistical methods.

7.1 Introduction of the standardized experiments

It is important to establish a standardized environment for the experiments, both

in simulations and also in the lab. This makes the results easier to interpret and be
compared. The load and speed change pro le, which will be used for every test,

except when the change is noted, as shown in gure 7.1.

Figure 7.1: The standardized measuring pro le used for every test

The pro les are symmetric and using them will ensure that every possible oper-
ating condition is tested. Low speed is chosen based on the performance of the
rst-order SMO [16]. The system using this observer is deemed to have a good
performance at 300rpm, but not below that. Further reducing the speed makes
the system unstable. The slope of the speed change is 200pm/ sec The speed is
changed with a ramp instead of a step to better represent a real application. Also,
this makes sure that the test pro le is the same for both the simulations and ex-
perimental tests. The change of the load torque is de ned to be a step-input from
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ONm to 10Nm. It is also worth noting that the maximum load torque was limited
by the IM found in the standard laboratory setup of the University [16].

7.2 Evaluation of data

One of the most important parameters is the position error. Originally, the posi-
tion is sawtooth-shaped, but instead of unwrapping the signal, one vector will be
constructed from the measured position, equation (7.1), and one vector from the
estimated position, equation (7.2), at each sampling time. After that, the angle error
will be calculated using the dot product de nition, as shown in equation (7.3). As
the last step, the sign will be corrected, based on whether the estimated position
vector is lagging or leading the actual position vector. This is done with equa-
tion (7.5). The sign is positive when vector ¥ is lagging ¢ and negative otherwise
[16].

t = [ CO%Gact), SIN(acr)] (7.1)

v = [ cogGesy), SIN(Cest)] (7.2)

Cerr = €05 © U((i)or:rf(g)-'- :cfrzr)n(:)()Z) (7:3)
CrossP= v(1) 4(2) ¥(2) s(1) (7.4)
Gort = Gorr SIGN(CrosSH (7.5)

It could also be interesting to analyze the speed or position error using statistical
methods. The MATLAB function ‘'mean’ is used to calculate average values. A
simple variation value is calculated as seen in equation (7.6).

MAX  MIN
var= ——————— (7.6)
2
The root mean square error is a well-known formula that can be used to evaluate

the reference speed tracking performance. The equation is shown in (7.7).

q
RMSE= meanNet Nmead? (7.7)
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For the calculations, not the whole measuring range is considered, but rather it
is calculated for high and low-speed steady states. These sub-ranges are indi-
cated with red boxes on the primary speed graphs. The values will be calculated
for every one of the estimators to help evaluating and to compare their perfor-
mance.
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7.3 First-order SMO, SMOdq, and CLFO simulation results

In this section, the simulation results of the tuned rst-order sliding mode observer
in ab-reference frame, rst-order sliding mode observer in dgreference frame, and
closed-loop ux observer are shown and compared.

The parameters of the rst-order sliding mode observer in ab-reference frame were
chosen based on the report [16] and the gains were calculated using equation (5.19).
The sigmoid parameter (esmo), was reduced to 10 from 25. This resulted in a de-
creased rotor position error.

The SMOdq uses a constant observer gain and it was chosen based on the maxi-
mum measurable back-EMF voltage. It was observed that the estimated back-EMF
signal contained square-wave components too. The signal was smoothed out by
increasing the sigmoid parameter (esmodg) from 25 to 200.

The parameters of the CLFO PI controllers were tuned like any other PI controller
parameters. First, the proportional gain was increased until the dynamic response
was satisfactory, this gain corresponds to the high-frequency domain. After this,
the integral gain was increased to achieve the desired overshoot and to remove the
steady-state error. Both a-axis b-axis were handled in the same manner.

A rst-order PLL was used for all of the observers. The estimated speed was fur-
ther Itered by a 1st order LPF. All of the Iter parameters were kept the same
during the tests.

The above mentioned gains are summarized in table 7.2.

Table 7.2: Estimator and Iter parameters used simulations.

Description Notation | Value
Gain off-set Kadd 100
SMO parameters Sigmoid parameter esMo 10
Observer gain k 500
SMOdq parameters Sigmoid parameter esMo 200
CLFO proportional gain | KpcLro | 15
CLFO parameters CLFO integral gain KicLro 100
PLL cut-off frequency WepLL 157Rad s
LPF cut-off frequency We LPF 500Rad s
Filter parameters PLL order 1
LPF order 1

The simulation results, for these cases, are shown in gure 7.2. Here, the real and
estimated speeds of the CLFO, SMO, and SMOdqg estimators are compared with
the reference. Some parts of gure 7.2 are magni ed. These are indicated with
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red boxes and shown in gure 7.3, and gure 7.4. It should also be noted that the
magni ed parts are all presented using the estimated speed and position of a given
estimator.

CLFO, SMO, SMOdq real and estimated speed graphs

Figure 7.2: Top graph: measured motor speeds, using different estimators, compared to the reference speed.
Bottom graph: the various estimated speeds compared to the reference speed. The indicated parts of the graphs
are presented in separate gures.

Figure 7.3 presents speed signals of the previously mentioned magni ed parts. It
should be noted that all graphs capture a no-load operation condition since that is
the assumed worst-case scenario. From the gure, it can be observed that at high
speeds, all the estimators have a similar performance. This is expected because in
these cases, the magnitude of the back-EMF voltage signals is relatively large. This
makes the estimation process more precise.

At low speeds, the above-mentioned trend continues, but the speed-error is slightly
increased. This is in-line with the expectations because at low speeds the amplitude
of the back-EMF voltages is comparable to the stator voltages. Thus, they cannot
be separated as easily as before, and this results in the estimators to work less
reliable.

CLFO and SMOdq estimated speeds contain high-frequency periodic jumps, while
the SMO estimated speed contains relatively low-frequency, high magnitude oscil-
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lations. The oscillations are the same as it was discussed in section 5.8. The CLFO,
SMOdq signals could be further improved by low-pass Itering them, but this is
not true for the SMO signal. However, these oscillations can be neglected since
they have a minor effect on the, in comparison low bandwidth, speed controller.
Furthermore, the Itering was not changed and tuned for one individual observer,
because that would have changed the testing methodology.

It can also be examined that the CLFO has a steady-state error in the examined
time-range. The signal gets close to the reference but the integration action is not
fast enough. On the other hand, SMO and SMOdq do not have steady-state errors.
Further increasing Kic o to 200 will result in a faster but more oscillatory transient
response.

It can be concluded that, at all speeds, the SMOdq has the best performance since
it stabilizes faster than the CLFO, and does not contain the same oscillations as the
SMO.

CLFO, SMO, SMOdq real and estimated speed magni ed graphs

Figure 7.3: First row: CLFO high speed, and CLFO low speed results. Second row: SMO high speed, and
SMO low speed results. Third row: SMOdq high speed, and SMOdq low speed results.

Next, the transient periods are observed. The magni ed graphs of the transient

responses are shown in gure 7.4. The layout of the gure is the same as before.
The transient response of the speed, when a load torque is added at high speed,
shows that the SMOdq has the lowest speed drop out of the three observers. At low
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speeds, the SMO and SMOdq have a similar amount of speed change, while the
CLFO has the smallest one. However, the CLFO signal has an oscillatory behavior,
while the SMOdq is smooth. Again, it takes the CLFO slightly longer time to
stabilize than either of the other systems.

CLFO, SMO, SMOdq real and magni ed transient graphs

Figure 7.4: First row: CLFO high speed, and CLFO low speed results. Second row: SMO high speed, and
SMO low speed results. Third row: SMOdq high speed, and SMOdq low speed results.

The estimated and measured positions are shown in gure 7.5. The examined time
range is the same as in gure 7.3 and gure 7.4. When observing the estimated
position of the three observers at high speed, the SMOdq shows the best perfor-
mance. The estimated position of the SMO is lagging the measured signal, and in
the meantime, the estimated position of the CLFO, and SMOdq is leading the mea-
sured signal. At low speeds, the above-mentioned trend continues and the angle
error is increased. This is in-line with the expectations. The position angle errors
over the same time ranges are shown in gure 7.6. The gure is discussed in the
paragraph below.

To analyses the difference between the measured and the actual rotor position,
two metrics were calculated: the average angle error, and the variation of them.
This was done as presented in section 7.2. The results of these calculations are
presented in table 7.3. Figure 7.6 visualizes the data contained in the mentioned



7.3. First-order SMO, SMOdq, and CLFO simulation results 71

table. In there, it is observed that at high speeds, all of the observers meet the
requirements discussed in section 1.4, most importantly to have an error less than
5°.

At low speeds, the simulations show that the SMOdq is the only observer that
satis es the previously de ned requirements.

CLFO, SMO, SMOdq real and estimated position magni ed graphs

Figure 7.5: First row: CLFO results. High speed on the left side, and low speed on the right side. Second row:
SMO results. High speed on the left side, and low speed on the right side. Third row: SMOdq results. High
speed on the left side, and low speed on the right side.
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CLFO, SMO, and SMOdq position angle error ( ar) magni ed graphs

Figure 7.6: First row: CLFO results. High speed on the left side, and low speed on the right side. Second row:
SMO results. High speed on the left side, and low speed on the right side. Third row: SMOdq results. High
speed on the left side, and low speed on the right side.

Table 7.3: Statistical results of the CLFO, SMO, SMOdq simulations

Estimator/Operating cond. | CLFO SMO SMOdq
Position error, high speed -1.717° 0.002°| 2.23° 0.19°| -0.72° 0.0°
Position error, low speed -6.867° 0.002°| 8.59° 0.38°| -2.88° 0.010°
Overall speed RMSE 7.914pm 8.159pm 7.865pm

The overall speed tracking performance of the systems are very similar to each
other, yet, it can be concluded, that the SMOdq performs the best in this metric as
well.

7.4 High-order SMO simulation results

In this section, the simulation results of a high-order sliding mode observer, in
this case, a super-twisting observer, are presented and compared with the SMOdq
observer, which was the best-overall observer from section 7.3.



7.4. High-order SMO simulation results 73

As it was discussed in section 5.6, an STO has two observer parameters. k; cor-
responds to the dynamic response, and ko corresponds to the steady-state perfor-
mance of the system.

Keeping in mind the above mentioned, rst, k, was tuned for a given speed (1300
rpm and 300 rpm), next k; was tuned so the system remained stable after applying
the load-torque (10 Nm). It was found that the system is stable at 1300 rpm with
k; = 1.2, and ko = 5000 gain choices. However, the system was unstable for
a wide range of gain combinations at 300 rpm. k; was varied between [0.1, 2],
and ko was varied between [1000, 5000]. Thesign function was also changed to a
sigmoidfunction (see equation (5.20)), but this could not improve the performance
either. Without a stable low-speed operation point, a linear relationship between
the reference speed and the gains could not be constructed. It was concluded that
the observer is not functional at this low speed.

To be able to show the potential of a system including an STO, the minimum
speed of the speed reference, shown in gure 7.1, was increased to 500rpm. The
tuning was re-done, and k; = 0.6, and k, = 2500 gain combination yielded a
good performance over the whole new speed range (500 - 1300rpm). The applied
load-torque remained the same, and the sign function was changed to the sigmoid
function.

The STO parameters used for the simulations and graphs are summarized in table
7.4.

Table 7.4: Second-order sliding mode observer tuned parameters

Description Notation | Value

Chattering term gain | k; 0.6
STO parameters | Integral term gain ko 2500

Sigmoid parameter esT1o 100

The simulation results of the STO compared with the SMOdq are shown in gure
7.7. The gure is the same as in section 7.3 where the top graph shows the mea-
sured speed and the bottom graph shows the estimated speed. Again, the parts
highlighted with red boxes are shown in detail in the following graphs. From g-
ure 7.7, it can be observed that the estimators work relatively well over the full-time
range.
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SMOdq, STO real and estimated speed graphs

Figure 7.7: Top graph: measured motor speeds, using different estimators, compared to the reference speed.
Bottom graph: the various estimated speeds compared to the reference speed. The indicated parts of the graphs
are presented in separate gures.

Figure 7.8 shows the results of the estimated speed and position at high and low
speeds. When comparing these graphs, it clearly shows that the SMOdq has a sig-
ni cantly better performance at both high and low speeds. The STO shows large

chattering which is introduced by the k; term of the observer law. The chatter-
ing could be attenuated by increasing the gain k», but this would also reduce the
already poor dynamic performance of the system.

When the estimated position is observed, the SMOdq shows the same re ection as
the estimated speed. It shows signi cantly better performance than the STO in both
high and low speeds again. The STO at high speed seems to follow the reference
relatively well but still shows a difference. The performance of the STO at low
speed is not satisfactory. It can be assumed that a relatively large phase-delay is
introduced into the system by the integrator term of the estimator. Also, there is
an estimation error due to the use of the sigmoidfunction. This was minimized by
tuning the parameter esto.

At the bottom of gure 7.8, the rotor position signals are shown. The STO position
signal is leading the reference signal and this phase difference is the largest so far
in this report. This subject is further discussed below.
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It is worth noting, that no well-developed compensation method for the phase-lag
or tuning-method is present in the current literature.

SMOdq, STO real and estimated speed / position magni ed graphs

Figure 7.8: First row: SMOdq high speed, and SMOdq low speed results. Second row: STO high speed, and
STO low speed results. Third row: SMOdq position results. High speed on the left side, and low speed on the
right side. Fourth row: STO position results. High speed on the left side, and low speed on the right side.
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SMOdq, and STO position angle error ( E]r) magni ed graphs

Figure 7.9: First row: SMOdq results. High speed on the left side, and low speed on the right side. Second
row: STO results. High speed on the left side, and low speed on the right side.

Finally, the transient response of the load changes is examined and shown in gure
7.10. Again, the same may be concluded, that the transient response of the SMOdq
is better than the one of the STO. At low speed the transient response of the STO
has a lot of oscillations, however, the settling-time is about the same as for the
SMOdg.

The difference between the measured and the actual average angle error variation
was calculated as presented in section 7.2. The results of these calculations are
shown in table 7.5. They are also visualized in gure 7.9. Both system show
oscillatory behavior which can be explained by the fact that the systems are digital,
therefore sliding mode trajectory is never exactly on the sliding surface in state-
space. Table 7.5 shows that the STO could not satisfy the criteria de ned in section
1.4.
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SMOdq, STO real and estimated magni ed transient graphs

Figure 7.10: First row: SMOdq high speed, and SMOdq low speed results. Second row: STO high speed, and
STO low speed results.

Table 7.5: Statistical results of the SMOdq, STO simulations

Estimators/Operating condition SMOdq STO

Position error, high speed -1.198° 0.0° -9.332° 0.719°
Position error, low speed -3.115° 0.012°| -10.244° 0.984°
Overall speed RMSE 8.278pm 14.07Fpm

The results of the STO simulations showed good potential, but the drawback of

the observer is the increased complexity of the tuning process. On the other hand,
engineers have a higher degree of control over the properties of the observer. The
testing of the STO was continued in the laboratory where the tuning process was

further developed.

As a conclusion, the SMO de ned in dqgreference frame shows the best perfor-
mance out of all the developed estimators presented in this report.

7.5 Feed-forward torque compensation simulation results

The feed-forward torque compensation technique, which was introduced in 6.3, is
be veri ed using simulations in this section. The chosen system is the SMOdq,
which was proven to have the best performance out all the candidates in 7.3 and
7.4. It will be potentially further improved with the implementation of the com-
pensator.
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The observed operation conditions are the same as it was de ned in section 7.1, but
the main parameters are listed here again. Load torque: T, = 10, speed: 300rpm
and 1300rpm. Figure 7.11 shows the results for 300rpm, and gure 7.12 shows the
results for 1200 rpm.

SMOdg transient response comparison, 300 rpm

Figure 7.11: Upper gure: without compensator. Lower gure: with compensator. T. = 10, and
speed at 300rpm

It can be observed, that the behavior of the system, including the compensator,
shares similarities to a general rst-order linear system. The transient response
was improved and as a trade-off, a small overshoot is now present. Also, the
response is more oscillatory. However, the approximate settling-time was reduced
from 0.5 secs to 0.1 secs. This is a signi cant improvement.



7.5. Feed-forward torque compensation simulation results 79

SMOdq transient response comparison, 1300 rpm

Figure 7.12: Upper gure: without compensator. Lower gure: with compensator. T, = 10, and
speed at 1300rpm






Chapter 8

Experimental Results

The tests were performed in the Drives Control Laboratory of the Energy Technol-
ogy Department at Aalborg University. The used setup was introduced in section
1.3. The base of every experiment is the FOC scheme which was introduced in
chapter 3. All of the measurements start from sensorless operation mode. The sys-
tem is in steady-state and the motor speed is de ned low speed (300 rpm). During
the system start-up, sensored FOC was used as it was described in chapter 7. The
parameters for the Pl controllers are the same as before and are shown in table
7.1.

During the test, only one parameter will be changed at one step. Every change will
be indicated in the text. The same methodology was used as in chapter 7. The used
speed and load-change pro le were de ned in section 7.1. The equations used for
data evaluation can be found in 7.2.

8.1 Test of the inverter voltage error compensation

The inverter voltage error and its effects were discussed in detail in section 6.1.
In this section, the experimental results, using the compensator and the original

sensorless control systems, are compared.

The VSI has a custom made PCB, this allows the researchers of the University to
change the dead-time between 4 prede ned values. In this case, the dead-time was
set to betyeaq= 2.5718€cghrough all the tests.

First, for comparison purposes, the tests were done without using the inverter
voltage compensation. The baseline for the parameters of the estimator and Iters
were chosen as in the report [16]. The parameters were then slightly re-tuned for

81
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the given setup and are presented in table 8.1.

Table 8.1: Estimator and Iter parameters used for laboratory work, based on [16].

Description Notation | Value
SMO parameters Sig.moid parameter | esymo 25
Gain off-set Kadd 20
PLL cut-off freq. WepLL 1883Rad s
. LPF cut-off freq We LPF 200Rad s
Filter parameters LPF order 5
PLL order 2

The results, for this case, are shown in gure 8.1. On the graphs, the same oscilla-
tions can be observed as it was discussed in section 5.8.

Test using SMO, without the inverter voltage compensation implemented

Figure 8.1: Top graph, the full timeline showing the speed signals. Left side, top to bottom: high speed, no-load
condition, steady state speed signa@sndb components of the estimated b-EMF. Position error expressed in
degrees. Right side: same measured variables but using low speed, no-load conditions.
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In the next set of gures, namely on 8.2, the highlighted transient responses are
shown. It was worth noting that the settling time of the system was faster here
(0.2 secs vs 0.5 secs) compared to the simulations. The speed drop was 7.7% and
33.3% during high and low speed operations, respectively. More importantly, the
system remained stable when it was loaded at low speed.

Test using SMO, without the inverter voltage compensation implemented,
transient responses

Figure 8.2: Left graph: high speed. Right graph: low speed.

For the next experiment, the method was repeated but with the inverter voltage
compensation included. In the voltage compensation equation (6.3), only tgeagwas
chosen to be not 0. This is a reasonable simpli cation because other parameters
have a lesser impact, and most of them are not known precisely. The parameters
are often not listed in the data-sheet of the manufacturer and are hard to isolate
for accurate measurements. The results are shown in gure 8.3.
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Test using SMO, with the inverter voltage compensation implemented

Figure 8.3: Top graph: the full timeline showing the speed signals. Left side, top to bottom: high speed, no-load
condition, steady state speed signa@sand b components of the estimated b-EMF. Position error expressed in
degrees. Right side: same measured variables but using low speed, no-load conditions.

In gure 8.4, the transient responses are presented of the compensated system.
The inverter voltage error compensation does not effect the transient response in a
signi cant way.

Test using SMO, with the inverter voltage compensation implemented,
transient responses

Figure 8.4: Left graph: high speed. Right graph: low speed.
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As it can be observed from the graphs, the waveform of the estimated back-EMF
was improved a lot at the low-speed operation range. The waveform is closer to
pure sinusoidal and the offset of it was greatly removed as well. Due to this, both
the position and the speed signal estimations became more accurate. The average
angle error variation was calculated as presented in section 7.2, and is summarized
in table 8.2.

Table 8.2: Statistical results of the voltage error compensation experimental tests

Estimators/Operating condition SMO without comp. | SMO with comp.
Position error, high speed 249 ° 3.93° 3.29° 3.81°
Position error, low speed 1.16° 11.06° 1.52° 6.79°
Overall speed RMSE 12.39rpm 12.38rpm

Starting with the low speed data rst, the position error changed from Qe =
1.16° 11.06° toger = 1.52° 6.79°. The error offset change from 0 was in the
margin of error but the variation of angle error was reduced. Therefore, it can be
seen, that the performance of the system is enchanted in the low-speed region.

In the high-speed region, the difference in the angle variation is minor and can be
concluded as an error in the measurements. It changed from ger = 2.49° 3.93°to
Oerr = 3.29° 3.81°. This is expected due to the fact that the inverter voltage error
does not affect the system as heavily when the commanded voltage is signi cantly
higher than 0.

The speed RMSE for the total examined range did not change. This is also in line
with the expectations because the compensator should barely affect the tracking
performance.

As a result of the tests shown above, the inverter voltage compensation will be
used for every measurement from now on.

8.2 Robustness tests of the observer

As for any model-based observer, the degree of how susceptible a given system is
to initial parameter uncertainties or changes-over-time is of paramount importance.
To test this, chosen system parameters were changed in a realistic way. The perma-
nent magnet rotor ux-linkage ( | mpm) was reduced by 25%, the stator inductance
(Ls) was reduced by 25%, and the total system resistance Rsys) was increased by
50%. This scenario simulates a major temperature increase after running the motor
for a long period of time.

The subject of the tests was the rst-order sliding mode observer using voltage
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error compensation. The tests were done using the same method as before. The
results are shown in gure 8.5.

Robustness test using SMO

Figure 8.5: Top graph, the full timeline showing the speed signals. Left side, top to bottom: high speed, no-load
condition, steady state speed signa@sandb components of the estimated b-EMF. Position error expressed in
degrees. Right side: same measured variables but using low speed, no-load conditions.

Robustness test, transient responses

Figure 8.6: Left graph: high speed. Right graph: low speed.

It can be observed that the SMO is robust against system parameter changes. The
performance of the estimator was decreased, but this is normal. This means that
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a motor can be safely operated for prolonged periods of time. Also, spending less
time identifying the parameters might be acceptable, which makes the designing
of the control system more ef cient.

Here as well, the transient responses of the system are shown in gure 8.6. The
results follow a simila trend as it was discusses before.

It is worth noting, that further increasing the parameter error, namely doubling
the system resistance and halving the other parameters made the system unstable.
The exact point of the system becoming unstable was not identi ed, since it is out
of scope of the project.

8.3 Second-order sliding mode observer results

In this section, the second-order sliding mode observer was implemented, tuned,

and tested on the setup. The voltage error compensation was also included in
the system. The advantages and basics of tuning the observer were discussed in
section 5.6, and in section 7.4.

The system was tuned slightly differently than in section 7.4 to further improve the
observer.

The parameters of the STO observer are dependent on the speed because the per-
turbation terms (see equation 5.24) of the motor are dependent on the speed. Thus,
the observer gains were made to be a linear function of the reference speed. It was
assumed that a linear relation between them is the optimal one. This means that in
the coordinate system of n.es and k; or ky, the function is a line. Also, the reference
speed was used because it was assumed that the speed error is relatively small,
and it is a convenient signal to use, due to the fact that it does not contain any
noise.

Keeping in mind the above mentioned, rst, in steady-state, k, was tuned for a
given speed, next k; was tuned for a small speed step-change (50-100pm). It was
observed in the laboratory that, in case the system is able to withstand this speed
step-change, it will withstand the application of the load-torque as well, but not
vice-versa. The tuning was done by changing the slope and offset of the aforemen-
tioned lines.

The steady-state performance was made worse as a trade-off to get a better tran-
sient response. However, the transient response still remained a problematic point.
The equation of the k; gain calculation was augmented with the following term:
Kierror(Nest Nref). This is a pragmatic solution (not part of the original stability-
proof) and partially enchanted the poor dynamic performance.
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When relatively good parameters were found, the system was ne-tuned for as
large of a speed range as possible. This required decreasing both of the observer
gains, therefore the reduction of the total observer gain.

However, even after a long tuning-process, the system could not be made stable
during the speed-step change. The speed range had to be changed from 300-1300
rpm to 500-1300rpm, and the applied load-torque had to be decreased to 5Nm
in order to make the system stable in the transients. This is the same change as
the change made during the simulations. The tuning process was deemed to be
problematic and elongated, therefore the tuning was not continued.

The used parameters for the STO are summarized in table 8.3.

Table 8.3: Second-order sliding mode observer tuned parameters

Description Notation | Value
Slope ofk; gain | Ky gain 0.0005
Offset of ky gain | Kioffset | -0.4
STO parameters | Slope of k; gain | k3 gain 1.5
Offset of k> gain | Kyoffset 0
Error gain of ky | Kierror 0.002

Using these values the parameters at 500pm steady-state were the following: k; =
0.006 andky, = 750.

Finally, the results of the STO are compared with the SMO, using the inverter
voltage error compensation, and the sensored system in gure 8.7. The different
transient responses of the systems are also presented in gure 8.8.
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Comparing STO, SMO and sensored performances

Figure 8.7: Top graph, the full timeline showing the speed signals. Left to right, top to bottom: high speed,
no-load condition, steady state speed signals. Low speed, no-load condition, steady state speed signals. High
speed transient response, and low speed transient response. Position error expressed in degrees: left for high

speed, right for low speed.

Comparing STO, SMO and sensored transient responses

Figure 8.8: Left graph: high speed. Right graph: low speed.

It is worth noting that the SMO behaved slightly differently than before. This is
due to the modi ed testing pro le and the fact that the Iters were tuned for a

lower speed operation condition.

The statistical metrics are calculated for this case and the results are shown in table
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